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Abstract

Modern wide-area multi-color deep galaxy redshift surveys provide a powerful tool to
probe cosmological models. Yet they bring new practical and theoretical challenges in
order to exploit the information contained in their data. This dissertation reviews the
theoretical interpretation of clustering of galaxies and shear/convergence weak lensing
effects by the large scale structure of the Universe in the context of FLRW cosmological
models. This interpretation is general in the sense that the effects of the spatial curvature
are properly taken into account, thus holding for FLRW Universes with arbitrary content
of matter and dark energy. In this context, we consider two-point statistics both in con-
figuration and harmonic spaces, providing general formulae for the two-point correlation
function in real and redshift space. We further include wide angle effects and consider
the proper distant observer approximation.

One main characteristic of photometric galaxy surveys is that they will gain in area and
depth, in exchange for a poorer determination of radial positions. In this context splitting
the data into redshift bins and using the angular correlation function (ACF) w(#) and the
angular power spectrum (APS) Cy constitutes a standard approach to extract cosmological
information. This dissertation also addresses the problem of constraining cosmological
parameters using Bayesian inference techniques from measurements of the ACF and the
APS on large scales. Different computational approaches are discussed to accomplish
this goal and a detailed model for the ACF at large scales is presented including all
relevant effects, namely nonlinear gravitational clustering, bias, redshift-space distortions
and photo-z uncertainties.

We present an analysis of the large scale ACF of the CMASS luminous galaxies, a
photometric-redshift catalogue based on the Data Release 8 (DRS8) of the Sloan Digital
Sky Survey-III, showing that the ACF can be efficiently applied to constrain cosmology
in future photometric galaxy surveys. We also present a similar analysis on simulated
data from the Dark Energy Survey (DES), showing that in the near future such analysis
will allow us to constrain cosmological models with even high precision. Finally, we also
present preliminary work on the position and shear angular correlations in harmonic space
for the Onion simulations.
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Resumo

Experimentos modernos com observacoes das posicoes e redshifts de galaxias em grandes
areas do céu representam uma poderosa ferramenta para a investigacao de modelos cos-
molégicos. Entretanto, estas observagoes trazem consigo novos desafios praticos e tedricos
para a extracao da informacao contida nos dados. Esta dissertacao faz uma revisao da in-
terpretagao tedrica da aglomeracao de galaxias e dos efeitos de lenteamento gravitacional
fraco por estruturas em largas escalas no Universo, no contexto de modelos cosmolégicos
FLRW. Esta interpretagao é geral, na medida em que os efeitos da curvatura espacial
sao apropriadamente considerados, sendo portanto verdadeiros para Universos FLRW
com conteudos artibrarios de matéria e energia escura. Neste contexto, consideramos a
estatistica de dois pontos no espaco de configuracoes e no espago harmonico, obtendo
formulas gerais para a fungao de correlagao de dois pontos no espaco real e no espaco de
redshifts. Incluimos ainda efeitos de grandes angulos e consideramos a aproximacao de
observador distante de forma apropriada.

Uma caracteristica importante de levantamentos fotométricos de galaxias é a de que
eles vao ganhar em area e profundidade, em troca de uma pior determinacao das posi¢oes
radiais. Neste contexto, uma técnica padrao para extracao de informacao cosmologica dos
dados consiste em dividir as galdxias em bins de redshift, de forma a assim usar a funcao
de correlacao angular (ACF) w(f) e o espectro de poténcias angular (APS) C,. Nesta
dissertacao também tratamos o problema de vincular parametros cosmologicos usando
técnicas de inferéncia estatistica Bayesiana a partir das medidas da ACF e do APS em
grandes escalas. Diferentes técnicas computacionais sao discutidas e um modelo detalhado
para a ACF em grandes escalas é apresentado, incluindo todos os efeitos relevantes, como
nao-linearidades gravitacionais, o bias, distorsoes no espaco de redshift, e incertezas nas
estimativas de redshifts (photo-zs).

Apresentamos uma andlise da ACF em grandes escalas para galaxias do CMASS, um
catalogo de redshifts fotométricos baseado no Data Release 8 do Sloan Digital Sky Survey-
ITI, mostrando que a ACF pode ser eficientemente aplicada para vincular cosmologia em
levantamentos fotométricos do futuro. Também apresentamos uma anélise similar em da-
dos simulados do Dark Energy Survey, mostrando que no futuro préximo tal analise nos
permitira vincular modelos cosmoldgicos com precisao ainda maior. Finalmente, apresen-
tamos um trabalho preliminar sobre correlacoes angulares de posicao e shear no espaco
harmonico para as simulagoes Onion.
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Chapter 1

Introduction

One of the main challenges in modern cosmology is the study of the large-scale structure of
the observable Universe, its relation to astrophysical phenomena such as galaxy formation
on the one hand and to the Universe evolution on large scales on the other hand. In
particular, the latter may help shed light on yet unknown fundamental physics, which
seems necessary to explain recent observations.

In recent years cosmology entered what can be called a “golden age”, due to two
fundamental reasons: (a) our knowledge about the Universe appears to be consolidating
along with all observational data that seem to converge consistently into a standard cos-
mological model (a concordance model) and (b) on top of this consolidation, cosmology
faces many theoretical and practical challenges. The theoretical challenges are mostly
related to the physical nature of the constituents of the concordance model, as for exam-
ple, the nature of dark matter, of dark energy or cosmic acceleration, and of inflation.
The observational challenges are mainly related with the variety of observational probes
proposed, their proper interpretation and the necessity of dealing with large amounts of
data that are expected from current and upcoming observations.

Among these challenges, the mystery and fundamental implications of cosmic acceler-
ation have inspired numerous ambitious observational efforts, with the goal of measuring
the Universe expansion history and possibly reveal its origin. An important step in this
process was the production of the report of the Dark Energy Task Force (DETF; [1]), a
fundamental effort in defining the problem, categorizing the observational approaches and
providing a quantitative framework to compare their capabilities. The DETF focused on
four cosmological observables: Type-Ia supernovae (SNla), clusters of galaxies, clustering
of galaxies and baryon acoustic oscillations (BAO) and weak gravitational lensing. The
last three probes are fundamentally related with the large scale structure of the Universe.

In fact, the large scale structure of the Universe (LSS) constitutes a promising probe
for most of the theoretical challenges of cosmology, especially inflation and cosmic ac-
celeration. For the first challenge, the reason is that the seed perturbations for cosmic
structures are settled by the inflationary period, described by specific inflationary mod-
els. Most of these models predict initial perturbations to be nearly scale invariant and to
obey nearly Gaussian statistics. However, the extent to which they deviate from perfectly
scale invariant Gaussian fluctuations depends on the details of the model. Therefore, by
accurately measuring deviations from scale invariance as well as from Gaussianity, one
can in principle constrain the physics of inflation. For the second challenge, dark energy
controls the expansion history of the Universe, which in turn affects how one observes
astrophysical objects such as galaxies cataloged by their angular positions and redshifts.
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The relation between redshift and physical distances depends on the expansion rate and
the spatial geometry of Universe. In addition, the expansion rate slows down the gravi-
tational evolution of cosmic structure. Therefore, by measuring the distances and growth
of cosmic structures, one can constrain the properties of dark energy.

This dissertation is organized as follows. This first chapter sets the foundations of
the work, as the standard cosmological model is reviewed. We do not intend to provide
an exhaustively complete revision, but only the most fundamental aspects that will be
necessary later. Our treatment is based on the original treatments of textbooks [2, 3, 4]
and the Cargese lectures of 1998 [5], which we recommend for further discussions. In
section 1.2 we consider perturbations around the background expansion following the
same textbooks and original developments presented on [6]. In section 1.3 we briefly
discuss the Dark Energy Survey. The chapter ends in section 1.4, where two of the four
observational probes considered in the DETF are interpreted in the context of FLRW
Universes. More precisely, the galaxy number fluctuation field is presented as the basic
concept for understanding clustering and the cosmic shear and convergence fields are
also presented as analogs for the weak lensing phenomena by LSS in the Universe. Our
discussions follow the original works [7, 8] and [9] in the galaxy clustering section and
the review articles [10, 11] as well as §7.1 of [3] for the weak lensing section, which we
recommend for further details. Some further theoretical details and computations are also
left for the appendices.

In chapter 2, the two-point statistics of these fields is considered and its relation to the
total matter power spectrum today is derived. This relation is the basic tool to properly
compare cosmological observations with theoretical models.

In chapter 3, Bayesian statistical inference methods are reviewed as the basic tool
to constrain cosmological parameters from observations. In this context the sampling
problem is depicted and the widely used Markov Chain Monte Carlo (MCMC) methods
are presented as a reliable solution. The recent method of affine-invariant MCMC is also
discussed as a powerful alternative for solving efficiently the problems of sampling degener-
ate probability distribution functions with the possibility of using parallel computational
resources.

In chapter 4, the main results of the present dissertation are presented. Initially a
general formula for the two-point correlation function of galaxies in redshift space is pre-
sented, accounting for wide angle effects, arbitrary redshifts and spatial curvature. From
them, the distant observer approximation is considered. Then, a model for the angu-
lar correlation function of galaxies at large scales is presented, accounting for nonlinear
gravitational clustering, bias, redshift space distortions and photo-z uncertainties. An
analysis of the large-scale angular correlation function is presented for the CMASS lumi-
nous galaxies (LGs), a photometric-redshift catalog based on the Data Release 8 (DRS)
of the Sloan Digital Sky Survey-III, showing that the ACF can be efficiently applied to
constrain cosmology in future photometric galaxy surveys. The results of this work have
been published in [12]. Another analysis of the ACF on large scales but for a simulated
catalog of the DES collaboration is also presented. We end the chapter with an analysis
of simple measurements of the APS from galaxy positions on the Onion Universe Simu-
lation [13]. Measurements of the auto-correlation of the convergence field and the cross
correlation of convergence and galaxy positions are also considered but are not used on
the cosmological analysis.

Finally, we conclude the present dissertation with a summary and outlook in chapter
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1.1 Standard model of cosmology

The Universe is observed to be isotropic about us to a high degree of confidence, once we
(a) average over large enough scales, considerably larger than the typical scales of clusters
of galaxies, and (b) allow for an observer peculiar velocity relative to the average motion
of matter in the Universe. In practice, this velocity is treated as relative to the microwave
background radiation!. In other words, on cosmologically observable scales, there is no
particular direction that can be stated to be the center of the Universe. One ends up
with two possibilities: (a) either the Universe is spatially homogeneous, and as an specific
observer we are on a typical place as the Universe is isotropic for any typical observer, or
(b) the Universe is spatially inhomogeneous, and we are near a distinguished place with
respect to which the Universe looks isotropic. The common choice of the modern scientific
community is the former one. It is commonly interpreted as a Copernican principle, i.e.,
the assumption that we are not at a privileged position in the Universe [14, 2]. The
Copernican principle along with the observed isotropy are sufficient conditions for the
global spatial homogeneity of the Universe [2].

The modern standard cosmological model then assumes that the Universe is spatially
homogeneous and isotropic. Combined, these two assumptions are commonly known as
the cosmological principle. Spatial homogeneity imply the existence of a one-parameter
family of space-like hypersurfaces ¥, foliating the spacetime, in which the Copernican
principle is valid and therefore every point is equivalent. On the other hand, spatial
isotropy imply the existence of a congruence of time-like worldlines with tangent vector
u® defining the four-velocity of the so-called isotropic observers, such that it is impossible
to construct a preferred tangent vector perpendicular to u® 2. Combining both conditions
imply that the four-velocity of isotropic observers u® and the homogeneity hypersurfaces
> should be perpendicular, otherwise the Universe should have a privileged spatial di-
rection violating isotropy. Then, viewed as three-dimensional subspaces, the ¥, surfaces
are mazximally symmetric, and consequently are spaces of constant curvature [14, 2]. The
isotropic observers acquire the property that for each instant of proper time, they ob-
serve a maximally symmetric 3D space, which is why they are also called fundamental
observers.

Therefore, one can define a coordinate time ¢, the cosmic time, as the proper time
measured by the fundamental observers, dt = dx®u, in terms of which the metric of
spacetime can be written as

Gab = UaUp + Tan (1) , (1.1)

where for each value of ¢, 4, (t) determines the metric of the constant time hypersurfaces
3. Since this hypersurfaces should be of constant curvature for each cosmic time instant,
one can choose comoving spatial coordinates (z') to separate the time dependence and
write the spacetime metric tensor as

g=—dt ® dt + a*(t)y;;da’ ® da? (1.2)

where the function a(t), giving the time evolution of the hypersurfaces 3, is the cosmic
scale factor, determining how physical spatial scales change with time and relate to the
comoving scales. The spatial metric of components 7;; in comoving coordinates defines

1See Appendix C for a discussion of this point.

2Throughout this work the index convention is such that spacetime and spatial indices with respect
to a general basis are denoted by a,b,--- = 0,1,2,3 and «, 8, -+ = 1,2, 3 respectively, while spacetime
and spatial indices in a coordinate basis are y,v,---=0,1,2,3 and 4, j,--- = 1,2, 3, respectively.
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generic 3D spaces of constant curvature. A spacetime metric with the form of (1.2) and
the above characteristics is known as a Robertson- Walker metric (RW).

For the purposes of this work it is useful to introduce the conformal time n by the
relation adn = dt, in terms of which the RW metric (1.2) reads

g =a’*(n) [—dn @ dn + v;d2’ @ da’] . (1.3)

For the constant time hypersurfaces one can always choose spherical coordinates ¢ =
(x,0,¢), where x is a radial coordinate and (6, ) are the usual polar and azimuthal
angles of spherical coordinates on the unit sphere S,. During this work y is chosen to be
adimensional for the spatially non-flat cases. The components of the spatial metric for
this coordinates choice are given in the (comoving) spatial line element

—K7' [dy* +sinh?(x)dQ*] K <0,
df? = y;;daida? = ¢ dx® + x2dQ? K =0, (1.4)
K~ [dx® + sin®(x)dQ?] K > 0;

where x € [0,00) for K <0, x € [0,7] for K > 0 and 6 € [0,7] and ¢ € [0,27) for all
cases in order to cover the spacetime. This choice of coordinates is particularly useful for
our purposes because it leaves all the spatial coordinates with the same dimensionality.
Note that here K can be interpreted as determining a radius of curvature of constant time
hypersurfaces. 3D spaces of constant curvature can be constructed by embedding a 3D
hyperboloid, plane and sphere on a 4D flat space for the K < 0, K =0 and K > 0 cases,
respectively. The radius of each one of these hypersurfaces defined as |K|~'/? imply the
embedded metric to be given by (1.4) (see e.g., [2]).

One can also choose a fully dimensional radial coordinate (a more frequent choice in
the literature) by defining the radial comoving distance,

K7V K#0
X K =0.
Thus for coordinates z* = (r,0, ) the comoving spatial line element reads:
d? = yyda'da? = dr? + fr(r)dQ?, (1.6)
where the function fx depends on the sign of the curvature as
(—K)~Y2sinh (\/—KT) K <0,
fr(r)y=qr K =0, (1.7)

K~24in <\/ET> K <0.

There are other common choices for the spatial coordinates, as e.g. taking the function
[k (r) itself as the radial coordinate. Setting z* = (R, 6, ¢) with R := fx(r) the spatial

metric reads )

i1, dR 2 102
When the forms (1.4) and (1.6) are considered on the full RW metric (1.3), for each
value of 1 the curvature of spatial sections ¥; is given by Ka~2(n), so that it is possible to
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rescale the scale factor in order to make K to have only three discrete values —1,0,+1. In
that case, choosing a radial coordinate adimensional /dimensional is equivalent to choosing
the scale factor dimensional/adimensional. This kind of choice has the disadvantage of
inhibiting the choice of an arbitrary value for the scale factor today, say ag = 1, which
proves to be very useful for cosmological analyses. In fact, Universe models based on the
RW metric have as degrees of freedom the function a(n), determining the evolution in
time of spatial scales, and the constant K, determining the curvature of spatial sections
of spacetime. When the rescaling of a(n) is done, the degree of freedom in K can be
thought to be translated to the value of ag plus the sign of K.

The gravitational effects of spatial curvature can be characterized by comparing the
curvature radius |K|~'/? and the radial comoving scales considered 7. From equations
(1.4) or (1.7) one can see that the spatial metric 7 for the K # 0 cases reduces to the flat
case when r|K|'/2 = y — 0, and according to the principle of equivalence, this should
be independent of the coordinates used. Therefore, when r|K|'2 = x > 1 the effects
of curvature should be important, in contrast to situations in which r|K|™/2 = y < 1
where they should become negligible.

The fundamental observers move on lines defined by constant comoving coordinates,
i.e., ' = const., so their four-velocity components are u* = dz*/dt = df on coordinates
z# = (t,z") and consequently u” = a~'84 on coordinates x” = (n, z).

In order to specify a cosmological model, besides the spacetime geometry, one needs a
suitable matter/energy content and a gravitational theory or a specification of the inter-
action of the geometry and the matter/energy content [5]. Modern Cosmology assumes
the former through Einstein’s relativistic gravitational field equations (EFE) given by

Gab = Rab - %Rgab == HTab - Agaba (19)
where G, and Ry, are the components (on a general basis) of the Einstein and Ricci
tensor of the spacetime, respectively, R is the Ricci (or curvature) scalar, k := 87tG x>, Ty
are the components of the energy-momentum tensor and A is the cosmological constant,
an spacetime constant in the sense that its covariant derivative is null, i.e. V,A = 0.
The EFE also guarantee the local conservation of energy and momentum, as the twice-
contracted Bianchi identities, V,G% = 0, imply V, 7% = 0 [14].

Any cosmological model with a RW geometry and some suitably specified matter /energy
content determining the dynamical evolution according to General Relativity via the EFE
(1.9) is called a Friedmann-Lemaitre- Robertson- Walker model (FLRW). In this work only
FLRW cosmological models are considered. On any FLRW model, as a consequence of
the cosmological principle, the only non-zero energy /momentum variables are the energy
density p and the isotropic pressure p. It is important to note that there are no vec-
tor nor tensor non-zero energy-momentum degrees of freedom. Furthermore, this scalar
fields are all functions of time alone, because of assumptions of homogeneity and isotropy.
Thus, fundamental observers on FLRW models measure an energy-momentum tensor,
irrespective of the chosen time coordinate, cosmic or conformal, of the form

1) =Tu9"" = (1.10)

3Throughout this work natural units are assumed ¢ = 7 = kg = 1. Then the gravitational constant
in EFE reads k = 87Gx, where Gy is the Newton’s gravitational constant.
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In other words, FLRW Universe models are made up of energy-matter contents that give
rise to an effective perfect fluid energy-momentum tensor. From the 10 components of
T, only the two scalar ones are non-zero.

The equations governing the dynamics of FLRW Universe models can be obtained
considering the EFE (1.9), for the RW geometry (1.3) with the energy-momentum tensor

given by (1.10). In terms of the conformal time 7 the EFE equations are’
a\’ K a’A
= K = =d’p+ — 1.11
() bE o= St R (1.11a)
a’\’ a 2
2 <—) + <—) + K = —ra’p+ d’A; (1.11b)
a a
and in terms of the cosmic time are
Ny
a K K A
b — = Iy 1.12
() P e (1.12a)
. N 2
K
R (9) +5 = —mp+A (1.12b)
a a a

The local conservation of energy /momentum is contained on systems (1.11) and (1.12)
because of the Bianchi identities and can be expressed by

!/

a a
p'+3g(p+p)20 and p+35(p+p):0, (1.13)

in conformal and cosmic time respectively.

The systems of equations (1.11) or (1.12) are known as the Friedmann equations and
relate the rate of expansion/contraction of the Universe with its matter/energy content
and its spatial curvature. On the other hand equations (1.13) describe the energy conser-
vation on the Universe.

When a # 0 (1.12b) is easily readable from (1.12b) and the last equation in (1.13).
Therefore, just the Friedmann equation (1.12b) and the conservation equation (1.13) need
to be satisfied. It is very useful and also a common practice in the literature to write the
Friedmann equation in adimensional form. Therefore, dimensionless density parameters
are introduced as

pi(n) A
Qi(n) = , o Qp = —, 1.14
(77) Perit A 3H 2 ( )
where pei := 3H?/k is the critical density, corresponding to the evolution that the

energy density should have in the exact case of a spatially flat Universe, with H := a/a
the Hubble parameter. A “density” parameter for curvature can also be introduced as
Qx(n) = —K/a?H? in terms of which the Friedmann equation (1.12b) becomes

Q+Qy+Qx = 1. (1.15)

The density parameter 2 here represents the contribution to the energy density of all
matter fields present, baryons, cold dark matter (CDM), neutrinos, etc., but not the
cosmological constant. It is also useful to separate the radiation and matter contributions,

4Throughout this work the prime symbol / denotes derivative with respect to conformal time 7 and
the dot " with respect to cosmic time t.
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Q = Qu + ., because of their different evolutions. We can further split matter naively
into CDM and baryons as Qy,, = Q.+ ,. The conservation equation (1.13) is easily solved
for perfect fluids with equation of state (EOS) w = p/p = constant. For species i, one

finds®
ag ) 3(1+wi)

pi(a) = pio <; = Qi(a) perit (@) (1.16)

Taking into account that for pressureless matter w = 0 and for radiation w = 1/3 the
Friedmann equation can be written in adimensional form as

H?(a Qn Q, Q a
0 a a PDEO
() ( (1.17)
ya zZ
E?(2) = — :Qmo(l+z)3+Qr0(l+z)4+QK(1+z)2+QDE0pDE ,
Hg PDEO

where we introduced the time-dependent function E as the Hubble parameter normalized
by its value today and on the second line (1+ z) := a~* defines the cosmological redshift z
(see §C.1) and a general model for Dark Energy (DE) is considered. When it is assumed
only as a cosmological constant, we replace Qpg by Q4, and because it is constant ppg(z) =
PpEo; otherwise it is described by the energy density ppg and may change with time. It
is also a common practice in the literature to describe the Hubble parameter evolution
with the dimensionless variable h := Hy/100 Km s~' Mpc™'.

The comoving distance at a given redshift z, is given by the distance-redshift relation,

dy 1 [ d
r(z) = = — 1.18
0= s ml, B 9
where E(z) describes the expansion history of the Universe according to the Friedmann

equation (1.17). On the past light-cone, 7(z) is related to the adimensional radial comov-
ing coordinate according to

_JIK["Pr(z), K #0,
x(2) = {T(Z)’ Ko, (1.19)

Note that, according to this relation, on the light-cone surface the variable z and the
coordinates ¢ and y are equivalent. That is because of the physical interpretation of
r(2) as the comoving distance travelled by a photon propagating in a radial null geodesic
from a point of radial coordinate y to the observer (assumed at x = 0 without loss of
generality).

During the last decade of the last century, a major discovery was made in Cosmology:
the scientific community reached the conclusion that dark and ordinary matter were insuf-
ficient to describe accurately a variety of cosmological observations within the framework
of the standard cosmological model just depicted above, i.e., a RW metric describing the
spacetime and the validity of GR on cosmological scales. The relation between lumi-
nosity and distance of type la supernovae revealed that in the context of the standard
model about 73% of the total energy density in the Universe comes from an extra com-
ponent, which causes the Universe not only to expand, but to do it in an accelerated
way (i.e., @ > 0), [15, 16]. The more recent results for the observational evidence of
the energy /matter content of the Universe come from measurements of the temperature

5Throghout this work quantities indexed by a 0 are defined to be evaluated today.
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fluctuations in the cosmic microwave background (CMB) radiation as determined by the
Planck mission [17]. These results have been shown to be consistent with the so-called
ACDM concordance model of cosmology, consisting of a nearly spatially flat Universe,
determined to an accuracy of better than a percent, dominated by two unknown compo-
nents, the dark matter and dark enerqgy, with 26.8% and 68.3% of the total energy content
in the Universe respectively, and with only 4.9% of ordinary matter, i.e. baryons. See
[17] for a more detailed discussion.

The nature of dark matter and dark energy or the accelerated expansion of the Universe
constitute two of the most important open problems in Physics today. The most basic
model of dark energy (DE) describes it as a cosmological constant A, for which density
and pressure are constant and related by the equation of state parameter w = p/p = —1.
A large number of alternative models has been explored in recent years. They are mostly
separated in two groups: (a) models in which DE is, in fact, a gravitational source in the
context of GR, and then is modeled as an evolving field, like e.g., quintessence, see e.g.,
[18, 19, 20], and (b) models in which the theoretical basis of gravitational phenomena is
proposed to be changed, i.e., the equations of GR are modified in order to describe the
acceleration as a dynamical (gravitational) effect, e.g. [18, 21].

1.2 Cosmological perturbation theory

In GR, we have to solve ten coupled nonlinear partial differential equations for the metric
tensor in terms of the gravity sources represented in the energy-momentum tensor: the
EFE (1.9). The idea of perturbation theory (PT) is to reformulate the problem as an
infinite hierarchy of linear differential equations for deviations of the metric with respect
to a known solution of the EFE that defines the background solution of the system con-
sidered. In this way, one translates the difficulty from nonlinearity to the infinite number
of equations (see e.g. §7.5 of [22]). The key assumption of the perturbative scheme is, as
is a common practice in Physics, that one can truncate the problem at a finite order and
still obtain an approximate solution to the original system.

The cosmological principle allows for relatively over-simplified solutions of the EFE
(1.9) as we saw in the last section. Physical reality is more complicated, as the distribution
of matter is not exactly homogeneous on all scales. On small scales, below some hundred
Mpc, one observes a vast variety of structures such as “walls” of matter, filaments, galaxy
clusters and galaxies. In addition, given the non-linear nature of the EFE, it is a very
difficult task to solve them exactly for more realistic spacetime models. Thus, in order to
obtain realistic models to compare with detailed observations, one needs to approximate,
aiming to obtain almost-FLRW models representing a Universe that is FLRW-like on
large scales, but allowing for generic inhomogeneities on small scales.

The major problem in studying such perturbed models is the gauge problem, related
to the arbitrariness on the identification of perturbed and unperturbed (background)
physical degrees of freedom, see e.g. §5.2 of [2] and [23, 24, 25]. Such identification
depends on the choice of the coordinate system and thus on the specific spacetime observer.
Consequently the dynamical equations written in terms of perturbation variables have as
solutions both physical modes and gauge modes, the latter corresponding to variation
of gauge choice, i.e. a choice of the coordinate system used, rather than a physical
variation of the corresponding background quantity. A way to overcome this problem is
to identify proper gauge-invariant modes describing the physical degrees of freedom on
the perturbative quantities, i.e. the actual physical observable quantities. A brief review
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of the way to study general perturbations within GR applied to FLRW Universe models
is presented in Appendix A.

The fluctuations (perturbations) on the metric and the energy-momentum tensor of a
FLRW model can be separated into three different modes: scalar-, vector- and tensor-like,
the so-called scalar, vector and tensor decomposition (SVT), which evolve independently
in linear theory [2]. In this work we will concentrate on scalar modes, since they con-
nect the metric perturbations to density, pressure and velocity (see §A.3). Vector-like
perturbations are damped by the cosmic expansion and tensor modes are related to the
propagation of gravitational waves. Specifically the work will focus mostly on linear scalar
perturbations, although when comparing theory to observations, we must also consider
non-linear effects which propagate into linear scales.

Linear (first order) scalar perturbations can be generally described by four functions
for the metric and four for the energy-momentum tensor according to equations (A.28)
and (A.45) respectively. The energy-momentum perturbations can be identified with
the following physical quantities: (a) d(x,7) = p(x,7n)/p(n) — 1, the density contrast
(fluctuation) at point x and time 7 relative to the mean value p(n); (b) v(x,n), the peculiar
velocity, i.e. the intrinsic velocity of objects with respect to the comoving coordinates;
(c) the isotropic dp and (d) anisotropic II pressure fluctuations. The solutions for these
variables contain modes that depend on the choice of coordinate system, i.e. to a gauge
choice. Since scalar degrees of freedom of gauge transformations are characterized by two
scalar fields, it is possible to choose a combination of the eight variables above and obtain
six scalar gauge invariant quantities (see e.g. [23, 24] and §A.3.3 and §A.3.4).

Since in this work the interest is on the clustering of matter in the Universe, the prob-
lem to consider is the evolution of the pressureless fluid (pure dust) describing the total
content of matter in the Universe, CDM plus baryonic, for which the energy-momentum
tensor can be chosen as, T,, = uy,upp, with u® the fluid four-velocity and p the energy
density. The scalar first order EFE in PT contains all the dynamics of the system. In
fact, from the six gauge invariant variables, two should be identically null, the isotropic
and anisotropic pressure fluctuations and the EFE can then be reduced to four equations
forming a closed system, see appendix A for details.

1.2.1 Linear growth of structures

On sufficiently large scales, the gravitational evolution of fluctuations in the total matter
in the Universe follows linear perturbation theory. Following the previous discussion, one
ends up with four independent linear scalar degrees of freedom: two gravitational poten-
tials, equation (A.38), the density fluctuation and the scalar component of the peculiar
velocity, equation (A.47). Their evolution is described by four independent equations
derived from the EFE and given by (§A.3)

&+ (V2 +3K)v = 0, (1.20a)
V+Ho+ P = 0, (1.20b)
(V2+3K)® = a*3p0. (1.20¢)

This system of equations fully describes the problem for gauge invariant degrees of free-
dom in the context of GR. In equation (1.20) H = a'/a is the conformal Hubble parameter.
Recall that primes denote derivatives with respect to the conformal time, §, v and ® de-
note the gauge-invariant density contrast, velocity potential and gravitational potential
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inside the particle horizon and are gauge-invariant up to first order. Actually v denotes
the longitudinal (the only scalar one) part of the velocity field, i.e., v* = D%, where D"
denotes the covariant derivative with respect to the spatial metric ;.

It is possible to eliminate the variables v and ® to obtain an evolution equation for
the gauge-invariant fluctuation in matter density o:

3HZ 0
2a(n)

Note that, as long as the equations describe pressure-less matter, the background evolution
is given by

5" + MY — 5 =0. (1.21)

_ 3H; 3H?

5(N) = perit O (1) = Q. (n) = —"~Q0. 1.22

() = peritflm(n) = == Q1) () (1.22)

The equation for ¢ is separable in the time and spatial coordinates, so the solutions
will be written as D) D)

0(n,x") = d(ng, x* = Jp(a’ , 1.23

Obviously we can normalize D to any arbitrary time. In this work, by convenience, the
normalization is chosen with respect to the present time®. Therefore, the time-dependent
part of the solution satisfies the equation

2
3o fy _ (1.24)
2a(n)

On equation (1.24) one has the freedom to change the time variable for the cosmic
time, the scale factor, or the cosmic redshift depending on what is more convenient. The
equations for these variables are then given by

3H2 0
——D=0 1.25

D" +HD —

D+2HD —
for the cosmic time,

d?D dln F dD Qm
— [3 n—m)} _ Mmoo 0, (1.26)

a da da  2FE(a)d®

for the scale factor, where again E(a) describes the expansion history according to Fried-
mann equation (1.17), and
d*D n 1 dlnE(z)] dD  3Qume(1 + 2)
dz? (1+2) dz dz 2E(z)

D =0, (1.27)

for the redshift.

The solutions for D depend on the background evolution via the Hubble parameter
H. Solutions reduced to quadrature can only be obtained for very specific matter-energy
contents and DE models. In general, the problem of finding the time evolution of matter
fluctuations must be treated numerically, as is actually done in this work.

Consider now the evolution of the velocity field. Combining equations (A.53) with the
solution for the matter fluctuations equation (1.23), one arrives to

SHZmo

o Hy =~ = = G(n) (V? +3K) ™" 6, (1.28)

SQuantities with the subscript ¢ denote evaluation on the present time.
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where G denotes the growth factor normalized to its value today, G(n) = D(n)/D(np).
The homogeneous solution of equation (1.28) is a decaying mode in time, vpe, o< a2,
and an inhomogeneous solution can be obtained as

v=—HGf (V2 +3K) " 6 = —aHGf (V2 +3K) ™" &, (1.29)
where the function '
) = dIn(G) edG G G

M= dm(e) T Gda ~ HG  HG'

One may prove that equation (1.29) is actually a solution of the inhomogeneous equation,

by separating variables to see that the spatial-dependent part goes as (V? + 3K )_1 0o and
the time-dependent part satisfies

(1.30)

3H2 0o

v+ Ho +
2a

Gn) = 0, (1.31)
so that, by comparing with the equation for the growth factor, equation (1.24), the solution
can be written as v(t) = —=G'(n) = —HGf.

1.2.2 Nonlinear evolution

On scales much smaller than the horizon and restricting the analysis to a spatially flat
background, Newtonian physics can be used to describe the structure evolution [26]. The

Newtonian equations for an ideal fluid of zero pressure in comoving coordinates are, see
e.g., [26, 27],

§4-V-[1+0)v] = 0 (1.32)
V‘I—HV—i—lV'VV = —EV(I), (1.32b)
a a

where H = a/a is the Hubble factor and recall dots denote derivatives with respect to

the cosmic time ¢t. These are the continuity and FEuler equations for the fluid, written
in terms of the density fluctuation and comoving coordinates. In conjunction with the
Poisson equation (1.20c) in the spatially flat case,

V2® = 47Ga*pd (1.33)

i.e., the standard Poisson equation for the Newtonian gravitational field in comoving
coordinates, this system of equations fully specifies the dynamics of the fluid.

Linearizing the equations of motion (EOM), i.e considering only terms linear in § and
v, the Newtonian EOM (1.32b) and (1.32b) become

-1
§+-V-v = 0, (1.34a)
a
1
v+Hv = —-Vo. (1.34b)
a
Thus, along with the Poisson equation (1.33), they are equivalent to the GR system in the

spatially-flat case (K = 0), equations (1.20c). To see this explicitly, just make a change
of variables ¢t — 1 and introduce the velocity scalar potential v.
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In order to describe the full non-linear evolution we must depart from linear per-
turbation theory just discussed above. Given the difficulty to find exact solutions of the
non-linear dynamical equations (1.32)-(1.33), a perturbative approach can be chosen. Our
following discussion on the perturbative approach within the framework of spatial flatness
and Newtonian description follows closely that of [27] and §2.2 of [6], to which we refer
the reader for more details and discussion.

We begin by introducing the variable 6 := V - v, the divergence of the peculiar velocity
field. This variable is particularly useful because according to the SVT decomposition,
as long as in a spatially flat background v; = 0;v, we found that it is nothing but the
Laplacian of the scalar peculiar velocity potential, i.e.,

0 = O’ = 9;0'v = Vv, (1.35)

so that, by combining with the linear solution (1.29), we see that at linear level it has the
solution
0 = —-HGfoy=—aHG fdy, (1.36)

that is, in the linear regime the spatial evolution of the 6 is given by the overdensity field
of total matter today and its temporal evolution is the same of the scalar peculiar velocity
potential, equation (1.29).

Thus, in terms of 6, one can take the Fourier transform of the full non-linear continuity
equation (1.32b) and obtain its representation in Fourier space as

ad(k, ) + 0(k, £) = — / dx *XV - () (x, £). (1.37)

One can then perform an integration by parts and write down the §(k) and v(k) fields as
Fourier integrals to obtain

S(k,t) + 0(k, t) = Pl [k ok t) [ dix ex0tamial (139
a(’)+(’>__/(2w)3/(2w)32'V(l’)“’)/ e - (1.38)
One now assumes the peculiar velocity field v to be curl-free. This assumption was
implicit on the SVT devomposition v* = D% in the context of relativistic pertubations as
long as the transverse vectorial mode was not considered because we only consider scalar
perturbations. In the Newtonian context, this assumption can be justified by noting
that for a pressure-less ideal fluid, linear vorticity perturbations, that is, the transverse
part of the peculiar velocity decay with time as a™! (see the discussion in §2.3-2.4 of
[27]). The velocity then has only a divergence (scalar potential) part v, which in Fourier
representation is expressed as v(k) o k, so that on the last integral one can write

k- vk, 1) = [k : 121} [121 : v(kl,t)] . (1.39)

Moreover, the x-integral can be computed to give a Dirac delta function multiplied by
(27)? and thus one finally arrives to

ad(k,t) +0(k,t) = — / gj‘)g / APk 0p(k — ky — ko)a(ks, ko)0(ky, )0 (koo t),  (1.40)

with K 1) L
a(ky, k) = “*lf# (1.41)
1



1.2 Cosmological perturbation theory 13

In an analogous way to the calculation for the continuity equation, the Euler equation
(1.32b), can be written in Fourier space, after combining it with the Poisson equation
(1.33) as

- How
0, £) + af(k, £) 4 20 hmo

Sk, t) = — / Px (9, (0,0, 0] (x,0),  (1.42)

a

so that, integrating by parts and expanding the fields 6 and v in Fourier modes, the
integral on the right-hand side becomes

— d3k1 d3k2’i v ik-v v 3X eix'(k—kl—kz)
/(27{-)3/(27-(-)3 k- vk, t)[ik - v(ky, t) + (k27t)]/d : (1.43)

Then, neglecting the curl-part of the velocity field, as before, one arrives to

: Ho$ 3k
ab(k,t) + af(k, t) + m5(k, t) = —/ ¢k /d3x on(k — ki — ko)
2a (2m)3

x B(k1,k2)0(ky, 1)0(ka, ) (1.44)

with

ki + kol k- ko

ki, ko) := 1.4

The last expression is obtained with the requirement that the integrand in (1.44) is sym-
metric in kq, ks.

The kernels o and (3, equations (1.41) and (1.45), respectively, describe the coupling
between different Fourier modes of the fields  and 6 arising from the non-linear terms in
the fluid equations of motion (1.32b)-(1.33). In this sense, the evolution of both harmonic
modes 0(k) and 0(k) at a given wave vector is determined by the mode-coupling of both
fields at all pairs of wave vectors (kj,ks) and these should have a sum equal to k (as
expressed by the Dirac delta on the equations) which is consistent with the requirement
of spatial homogeneity.

The equations (1.32b)-(1.33) can be easily written for the conformal time 7 as

d3k,

§(k,n)+0k,n) = —/ ok /d3k2 Sp(k — ki — k»)
x ok, ko)0(ky,1)0(ka, 1), (1.46a)

' (k,n) + HO(k,n) + ;HQmoé(k, n = — / g;g / d’ks 0p(k — ky — k)
x Bk, ko)0(k1,n)0(ks, 1) (1.46b)

This pair of equations are the basis of the standard cosmological perturbation theory
(PT) which begins by noting that for an Einstein-de Sitter (purely matter dominated)
cosmological model (EdS), that is, one with Q0 = 1 and 2, = 0, where the Friedman
equation implies a(n) oc n? and H(n) = 2/n and, moreover, where the growing mode,
according to equation (1.24), evolves as the scale factor, G(n) = a, and consequently
f(n) = 1, equations (1.46) can formally be solved with a perturbatibe expansion of the
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form *
o(k,n) = Y a"(n)on(k), (1.47a)
Ok,n) = —H> a"(n)ba(k). (1.47b)

Note that these expansions are actually with respect to the linear density fields, as is

desired in any perturbative scheme as long as the perturbative terms are given by the
EOM as

5n(k>:/dg?217er35D< —Z%> EFo(ai, ..., dn)01(q1,0) -+ 01(Qs, 0), (1.48a)

01 = [ % ( qu> (- )0 (a1,0) - 61(1n, ), (1.48b)

where the integration kernels F,, and G, can be obtained from the fundamental mode
coupling functions of the fields ¢ and 6, o and § (equations (1.41) and (1.45) respectively)
according to the recursion relations for n > 2 [27]

n—1

Gm<q17"‘7qm)
F.(qi,...,d,) = 2 Da(ky, ko) Fy o (dimsts - - - An
(a1 an) 2 Gt 3)(n—1) [(2n 4+ D)a(ky, ko) (Am-+1 an)
+26(k1, kQ)anm(qurl? e 7qn)7] (149&)
n—1
Gm qla"'7qm)
g ki, ko) F,,_
Gn(qb 7qn — (2TL—|—3 n—l) BCY( 1 2) n m(qm+1> aqn)

+2n5(ky, ko)Gnom(Qm+1,---,9n)] . (1.49b)

On this recursion relations k; := Z;”Zl q; and ks := Z?:m +19;- These functions repre-
sent the coupling between Fourier modes of the fields ¢ and 6 describing the non-linearity
of its EOM. Note further that at linear order, i.e., for n = 1, these two kernels should
reduce to unity, i.e. F; =Gy = 1.

For the second-order solutions, i.e., n = 2, one has [27]

5 1lqi-q (Q1 Q2> 2 (q1 - q2)?
F , =4+ - —== | =4+ = + —-—— 150&
CTED T2 g2 \¢2 ¢ T 4 ( )
3 lai-q <C]1 QQ) 4 (d1 - q2)?
Go(qi, q) = = + = Aty 2T 1.50b
Q(ql Q2) 7 D) 01Q2 Qo 7 7 q%q% ( )

The remarkable feature of the perturbative solutions for EdS cosmological models
above is the fact that they are separated for the time and the wave-numbers, i.e., they
are made of products of terms that depend only on these variables. However, in general
the Universe should not be well described always by an EdS solution. For more general

“We do not provide here a proof of this statement because it is out of the scope of the present work.
However, the reader can see e.g. [27] and references therein.
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ACDM-like cosmological models the mentioned property of separability can be approxi-
matively maintained by allowing for the respective solutions for the linear growth factor
G and its logarithmic derivative f (see the discussion at §2.4.4 of [27]). In this sense,
equations (1.47) can be replaced by

Skp) = > G"(n)dn(k) (1.51a)
o(k,n) = —Hn)fM)D G (1)0a(Kk) (1.51b)

and remain approximately valid for any ACDM cosmology mantaining the same solutions
for the wave-number dependent perturbative coefficients, equations (1.48).

The most remarkable application of the PT formalism depicted above is on the con-
struction of a perturbative expansion for the power spectrum of the total matter in the
Universe. A definition of the power spectrum will be given in Chapter 2 as the two—
point correlation of Fourier modes of the field of matter fluctuations or equivalently the
Fourier transform of the two—point correlation function describing the probability of find
overdensities separated by a given distance scale in the Universe. Considering two wave-
numbers k; and ky the power spectrum of matter P at the instant of conformal time 7
is given by the relation (27)30p(k; — ko) P(|k; — ka|,n) := (6(ky,7)0*(ko,n)). Note that
it depends only on the norm of the difference of the wave-vectors and also the appear-
ance of the Dirac delta function; these are consequences of the assumption of statistical
homogeneity and isotropy of the field of matter fluctuations (see Chapter 2). If we intro-
duce the PT perturbative solutions of equations (1.51) into this definition we end with
the mentioned expansion for the power spectrum, which clearly should have the form
P(k,n) = >, ; Pij(k,n), where the perturbative terms P; are given by the two-point
correlation of the fluctuation on the matter density field at different orders, ¢+ and 7, in
PT scheme,

(2m)%0p (k1 — ko) Pij (k1 — k|, ) := (8:(k1,n)5; (ka, 7)) - (1.52a)

Note then that at all orders the separation property of the PT expansions imply that the
temporal part can be separated according to P;(k,t) = G (t)Py;(k).
At linear order the power spectrum is then given simply as the correlation of the linear
fluctuations
P = Py (k,t) = G*(t) Pin (), (1.53)

where Ppi, (k) is the linear power spectrum today, also known as the initial power spectrum.
In the context of the modern ACDM concordance model of cosmology, such spectrum is
parametrized as Ppi,(k) oc k™T?(k), where n, is the primordial scalar spectral index
directly related to the initial conditions defined by the inflation and T?(k) is the transfer
function, which encodes the information of the linear evolution of matter fluctuations
through the radiation domination era and the resulting recombination era of decoupling
of matter and radiation [2]. Such transfer function should then be tracked by using the full
dynamics of the mixture of the different species presented in the Universe at these stages
via the out of equilibrium formalism of the Einstein-Boltzmann system, see e.g., chapter
7 of [4]. During the present work we use modern sophisticated numerical codes devoted
to evolve these equations, specifically we used the CAMB code [28] (see the discussion at
the beginning of chapter 4).
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The next order contribution to the power spectrum from PT expansion is the sum of

two terms, each one of which mixes up two linear power spectra, Plng) = Py + P13 where
[27]

Palkn) = 1 [ a F2c— a.@)P(k - al.n)P(e.n)

= O [ wqr0c qaRulk-a)Ru@, (5
Py(k,n) = %P(k,n)/d?’q F3(k,q,—q)P(q,m)

_ %Hm(m / &q Fy(k, q, —q) Puun(q). (1.54D)

And in this way one can continue up to any order desired.

The linear power spectrum and the first three perturbation terms as computed in
the framework of PT just depicted above are shown in the left panel of figure 1.1 as
a function of the wave-number. Solid and dashed lines denote positive and negative
contributions. This figure shows the main problem of PT: with the exception of the linear
power spectrum, each term has both positive and negative contributions and does not
appear a tendency for the different perturbative contributions to decrease in amplitude
with increasing order. This left us with the impossibility to predict the sign and amplitude
of any term before computing it explicitly, and consequently makes the decision of where
to truncate the PT expansion problematic. By this fundamental reason one finds the
statement on the literature that PT can be used to describe only the mildly non-linear
regime but not the full non-linear regime, see [29, 30] and references therein.
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Figure 1.1: Comparison between PT and RPT non-linear power spectrum. Left panel:
PT non-linear power spectrum, green line, decomposed according to perturbation the-
ory as the sum of the linear term, blue line, and the first three perturbation terms,
red, violet and cyan lines. Solid and dashed lines indicates positive and negative con-
tributions, respectively. Right panel: same non-linear power spectrum decomposed

according to RPT. The terms PI(;QT and Pl({ll))T , for n > 0 in the figure are equivalent

to G%(k,to)P(k,0) and Pl\(/?()j(k:,to) from Eq (1.57). Figures from [29]
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Given that the modeling of the two-point statistics of different cosmic fields used in
this work requires the proper introduction of the effects of the non-linear evolution of
density fluctuations (for the details see §4.1.2 and [8, 7]), in this work we made use of
the renormalized perturbation theory (RPT) approach [29, 30] as an approach to improve
PT results. It is out of the scope of the present work to make a detailed review of RPT,
which requires a high level of technical developments and tools of field theory. However,
we try to mention the main features and basis of this approach. We closely follow the
treatment presented on §2.2 of [6], which can be consulted for detailed discussion.

In an oversimplified way, RPT can be understood as a reorganization of the terms
in the PT expansion that remove the problems of this formalism mentioned above. The
first idea is that all the terms in the PT expansion for the power spectrum that are
proportional to the initial power spectrum, here P(k,t), like P53 (see equation (1.54b))
and Py (see e.g., [27, 29]), are grouped together into a common factor G(k, t), the so-called
renormalized propagator, which can be interpreted as encoding the loss of information of
the initial conditions due to non-linear evolution. At very large scales, the low-k limit,
the renormalized propagator should evolve as the growth factor, G(k,t) ~ G(t), having
no dependence on the initial conditions. Meanwhile, at small scales, the high-£ limit, the
behavior of the propagator was computed on [29] to have approximatively the form of a
Gaussian with zero mean and dispersion given by a characteristic scale determining where
linear theory breakdown. Here we call this scale as ryy, following [12]®

1 Prin(k
3, = g/d/lc Lkz( ), (1.55)
That is, for small scales [30]
1
Gk 1) ~ Gl exp |~ 3427 (G~ 11 (1.56)

with G(n) the linear growth factor.

The remaining terms, those that are not proportional to P(k,n), are organized accord-
ing to the number n of initial modes coupled and grouped into the mode coupling power
spectrum Pﬁlc)(k;,t). As an example, the lower order term is the one that couples two
initial power spectra, i.e., Pﬁé(k,t}. It is given by Py of PT (equation (1.54b)) [30]. In
this way, the full non-linear power spectrum in RPT formalism should have the following
form

P(k,t) = G*(k,t) Pun(k) + > P\f(k, 1) (1.57)
n=2

The linear power spectrum and the first three perturbation terms as computed in
the framework of RPT just depicted above are shown in the right panel of figure 1.1
as a function of the wave-number. Solid and dashed lines denote positive and negative
contributions. This figure shows how the main problems of PT are alleviated in the context
of RPT each term has positive contributions and appears dominant over a restricted range
of wave-numbers, which shows a tendency to increase in the values of k with increasing
perturbative order. This shows the advantage of RPT over standard PT. In principle, it
is simpler to decide where to truncate the series of equation (1.57) if a given precision at

wave-number k is required.

8Note that this quantity have different names on different works, [30] originally call it o, and [8] call
it Sbhao-
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1.3 The Dark Energy Survey

The Dark Energy Survey (DES) is a new generation galaxy survey designed to study the
late cosmic acceleration of the Universe through the dynamics of the expansion and the
growth of structures at large scales on cosmological context. The DES is a collaboration
of over a hundred researchers from the USA, UK, Spain, Germany, Chile, Switzerland
and Brazil.

The main innovation in the project is the development of a new optical CCD camera
of 5000 megapixels and 2.2 degrees of field of view called DECam, which has been placed
at the Blanco 4 meters telescope located at Cerro Tololo Inter-American Observatory
(CTIO) in Chile and saw its first light in September 2012. For over five years it will use
30% of the telescope available time to carry out a wide-area survey and reach redshifts
0.2 < 2z < 1.3 —2 with a depth of ~ 24 in magnitude in SDSS broad bands, g = 24.6,
r=24.1, 1 =24.3 and z = 23.9 over 5000 deg? in the southern galactic sky.

The DES is expected to detect ~ 100000 optical galaxy clusters and to measure shapes,
redshifts and positions of ~ 200 millions of galaxies of all types. It will obtain cosmo-
logical information about the physical nature of dark energy via four different methods
(cosmological observables):

1. Count and spatial distribution of galaxy clusters with 0.2 < 2z < 1.3,
2. the evolution of the angular clustering of galaxies,

3. weak lensing tomography up to z ~ 1 and

4. distances and luminosities of supernovae in 0.3 < z < 0.8

While observations and data analyses proceed by different working groups in the col-
laboration, simulations are also performed to validate the analysis tools and forecast
results with higher confidence. In this work, we will make use of these simulations in
order to test pipelines that estimate the angular correlation function of galaxies and how
to extract cosmological information from a Bayesian analysis of the data.

1.4 LSS cosmological observables

This section introduces the basic cosmic fields whose correlations will be studied in the
remaining of this work. Namely, the angular fluctuation of the density of galaxies in the
Universe and the convergence and shear fields that characterize weak lensing phenomena.

This will be done from a point of view as general as possible, within a cosmological
model based on first order (linear) scalar perturbations around a FLRW model. It will not
be assumed from the beginning that the Universe is spatially flat, which will nonetheless
be a particular and important case of the treatment here presented.

1.4.1 Three and two-dimensional galaxy clustering

In the context of galaxy surveys, one observes a particular window of the Universe, con-
sisting of an angular mask of the observed area and a radial distribution of galaxies. In
order to correct for spatially varying selection effects, we do not make direct use of ob-
served galaxy number density ny(x) but instead consider the dimensionless overdensity
of galaxies d4(x) = ny(x)/ng — 1, defined with respect to the mean number density n,.
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In order to confront theoretical model predictions for the total mass distribution in
the Universe against observational data, a relationship between the fluctuation fields of
galaxies and the total matter becomes necessary. The problem appearing resides in the
fact that luminous astrophysical objects, such as galaxies and quasars, are not direct (but
biased) tracers of mass in the universe. A difference of the spatial distribution between
luminous astrophysical objects and the total matter in the Universe has been indicated
from a variety of observations. This difference is commonly referred to in the literature
as the biasing effect. It is beyond the scope of this work to present a detailed discussion
of galaxy bias modeling. However, some related ideas are presented below.

In common applications a linear biasing model is often assumed in which the fluctua-
tion fields of galaxies d, and total matter d,, are assumed to be deterministically related
by

dg = bgOm, (1.58)

where the bias factor b, fully determines the biasing effect. However, this modeling for
the biasing is not based on any reasonable physical motivation. Note that, if the bias
factor satisfies by > 1 everywhere the model should break down because values of the
galaxy fluctuation field d; below —1 are forbidden by definition, even in voids.

A better motivated and formulated approach to biasing effect is based on the biasing
of density peaks in a Gaussian random field (see [31]). In this scheme the galaxy-galaxy
and total matter two-point correlation functions, &, and .m respectively, are related in
linear theory by

fgg - bzgmma (159)

where the galaxy bias parameter is a constant independent of scale, i.e. a scale independent
bias. Note that the relation (1.59) follows from (1.58), but the reverse is not true.

In this work a scale independent galaxy bias of the form (1.58) is used. This relation
is assumed phenomenologically for a galaxy population and the bias factor is allowed to
vary with the radial distance to galaxies, i.e. with redshift or cosmic time.

The key concept on the theoretical interpretation of angular clustering of galaxies is
the field of projected galaxy density fluctuation onto the sky or projected galaxy fluctuation
for short, denoted here 62 (n). Here n = (6, ¢) represents a particular direction (from the
observer) on the sky. It is convenient to define it as a properly weighted marginalization
of the total galaxy fluctuation on the observer past light-cone, d,(x(2), n), over its redshift
(radial) dependence (see e.g. [7, 8, 32]),

70— [ deoh () 8,0 m) (1.60)

and should be interpreted as the total averaged galaxy fluctuation on a given direction
on the sky. The marginalization kernel is the radial selection function of galaxies, ¢2(z),
which describes the selection of galaxies in redshift and depends on the kind of observation
considered. It should take into account the sky coverage for the definition of the field, the
method used to estimate the redshift of galaxies, spatially varying magnitude limits, etc.

The goal here is to derive the relation between the projected galaxy fluctuation 5§D
and the total matter fluctuation today, do(x, 0, ¢). This theoretical relation should then
enable us to relate their statistical properties too. In order to find this relation it is
necessary to deal with the proper relation between d, and dy, which is a non-trivial one.

The main complication resides in the fact that the peculiar velocity of a galaxy will
cause it to appear shifted along the line-of-sight in redshift coordinates, an effect early
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studied by [33, 34]. In other words, the peculiar velocities of galaxies on top of their
background Hubble flow introduce a radial anisotropic distortion in redshift-space (rs),
the space of measured positions of galaxies. That is, the redshift distance of a body will
be altered from its true distance, by its own peculiar velocity radially oriented from the
observer. This deviation alters the apparent clustering of galaxies and, collectively, the
effect is said to be the result of redshift space distortions (see Appendix C or classical
references, e.g. [33, 34]).

In linear cosmological perturbation theory on a FLRW Universe, the observed redshift-
space fluctuation of galaxies 6érs) is related to the total matter fluctuation today dg by the
redshift space distortion operator, R,, an integro-differential operator, such that, on large
scales (see Appendix C for a detailed discussion)

309 (x,m) = by(2)G(2) By 6o(x, m), (1.61)

where b, (z) represents the scale-invariant galazy bias and G(z) the growing mode of linear
matter fluctuations dynamics.

A general treatment of redshift space distortions sourced by Doppler effect in the
context of GR is presented on Appendix C. There, the general form for the redshift space
distortion operator R, is deduced assuming linear perturbation theory and linear scale-
independent biasing, and is valid for arbitrary radial separation between the observer and
the galaxy (arbitrary galaxy redshift) and also arbitrary spatial curvature. The resulting
operator is given by equation (C.36), reproduced here for completeness:

K| [0y + a(x)] 9y (V2 +3K) " K #0,

ﬁg:T+ a2 1
Pl ){[8X+a(x)] Iy (V?) K =0,

where 1 represents the identity operator, 3,(z) (equation (C.37)) is the standard redshift-
space distortion factor, determining the strength of the distortions, and « is an observation-
dependent function of the comoving distance given by equation (C.29).

Thus, the projected galaxy fluctuation can be written as the projection of the redshift-
space distorted fluctuation of matter today,

3200, p) = / dz W8(2)Rebo(x, 6, ), (1.62)
0
where the galary window function was introduced as

WE(z) := ¢8(2)bs(2)G(2). (1.63)

1.4.2 Weak gravitational lensing

In this section, the first Greek indices «,3,6... run in 2,3 labeling coordinates used
to cover the unit sphere So. Unless mentioned otherwise, the system of usual spherical
coordinates (6, ) is used, so that the metric is given by

901 = |0 siut(e)] (160

In the Born approximation, the deflection angle of a light ray by the large scale struc-
ture of the Universe, described using linear scalar perturbations around a FLRW back-
ground (see §A.3), is given by a properly weighted projection on the sky of the S,-gradient
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of the Weyl or lensing gravitational potential, Wy, := (® 4+ V) /2, evaluated along unper-
turbed radial null geodesics,

(0 — o, sin 6y (¢ — @g)) = o = —2/ dr Mvﬁqu( —r,1,00,00), (1.65)
Jic(rs) fic ()

where the sub-indices and “0” denote source (emission of the light ray) and observer
(reception of the light ray events) and the function fx is given according to the radial
components of the RW metric (equation (1.6)) in coordinates x* = (n,r, 0, ¢) by equation
(1.7). The gradient on S, on (1.65) can be interpreted as a perpendicular gradient to
radial null geodesics in the FLRW background. An explicit computation of the deflection
angle (1.65) is presented in Appendix D.

The lensing potential 1) is introduced as

44 7

o Ikl =)

1/)(110) = 2/ dr —\I/W (7’]0 -nrr, 1’10) s (166)
0 fre(rs) fie(r)

where ng = (g, ¢o) is a direction on the observer sky, a point on Sy, in other words, it is

a scalar field on S, such that its covariant gradient gives the deflection angle of light rays

traveling from the source radial position, rs, to the observer position, rp = 0 (assumed to

be the origin of radial coordinates without loss of generality), i.e

o’(n) = —V7(n). (1.67)

Note that the lensing potential depends on the observation time 79 and the source radial
position 7.

The angular coordinates ng in the deflection angle and the lensing potential expres-
sions, (1.65) and (1.66), respectively, represent the undeflected angular position of the
source, so that the application

(00, 0) = (05, s) = (0o, o) + (b, po) = (6o, o) — V11(n) (1.68)

defines what in the literature is called the lens map. In other words, the lens map defines
the application that takes the actual angular position of a source in the Universe to the
observed deflected position.

The magnification matriz A is defined locally via the covariant derivative of the lens
map (1.68), i.e. the Jacobian of the transformation

AP =08 =V VP ()

_ 5B _ " fi(rs =) 5
O 2/ dr ————~ fK(Ts)fK(T Va [V Uy (ng — 7,7, )}

_|1=x 0 gl l—k—m —Y2
o B R Kl S L) PRt

Note that formally the magnification matrix is defined as a second-rank tensor on S,.

The magnification matrix A describes the deformation of a bundle of light rays incom-
ing to an observer from a direction n (= 2%) in the sky, i.e. it describes how sources are
locally deformed under the lens mapping. This is better understood in equation (1.69),
where the separation into trace and trace-free parts is introduced in order to define the
scalar fields x and ;2. The former is the Sy-divergence of the deflection angle,

1
K= évav% (1.70)
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which defines the convergence field, the trace part of the magnification matrix. The latter
is the corresponding trace-free part, defining the fields

_ % (VaV2) — V5V39) | (1.71a)
= Vo, V3 = V3V, (1.71b)

the components of the shear field, defined by convenience as the complex pair

v =71+ iv. (1.72)

In absence of scattering, absorption or emission, the phase-space distribution function
f of photons satisfies Liouville’s theorem. This implies that f oc #=3I(v) is constant along
null geodesics, where v and I(v) are the frequency and the specific intensity of the light.
If the frequency is unchanged by the lensing mass distribution, /(v) is constant and the
flux from the source is changed only because the lens mapping changes the solid angle
under which the source appears. As a result, lensing effect causes magnification pu, given
by
— |det [A]| 7" (1.73)

The trace of the magnification matrix, Tr [[4] = 2(1 —k&), is a measure of the amount of
focusing of light rays, while its traceless part, presented as the complex pair v, measures
shearing of lensed images. While the convergence is responsible for stretching a source
isotropically under the lens mapping, the shear is responsible for its distortion. In fact,
a circular source of unit radius is mapped into an elliptical image with semi-major and
semi-minor axes [11, 10]

a=(1-—kr— ]’y|)_1, b= (1—/-$—|—\”y|)_1. (1.74)

This distortion allows the systematic detection of gravitational lensing. The relative
axis ratio of elliptically distorted images, the ellipticity €, is the so-called reduced shear,

_a—b _ |

=1 — g 1.75
a+b 1-—k 91 ( )

Applying the local definition of the convergence to the lensing potential on the canon-
ical basis on the sphere we find

" fr(rs =) o
k(0,p) = / dr Frro) fre(r )V VY (o — 17,0, 0). (1.76)
The main goal here is to derive a relation between the lensing convergence field x and
the total matter fluctuation today, in an analogous way to what was done for the angular
fluctuation of galaxies in §1.4.1 (equation (1.62)). The key insight to relate these two
fields is the fact that one can augment the two-dimensional Laplacian in equation (1.76)
by a term of derivatives along the line-of-sight. In fact, the 3D Laplacian on the constant
time hypersurfaces ¥; can be expanded as (by using e.g. equation (B.2)):

Vi, — le( ) { (fK( )a‘I’W) LV vaxpw} | (1.77)

Notice that this Laplacian is related to the energy density according to EFE. For the case
of first order scalar perturbations (see Appendix A), and in the absence of anisotropic
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stress, the Weyl potential reduces to the gauge invariant potential ® (equation (A.38)),
which in turns is sourced by the gauge invariant fluctuations in the matter according to
the first-order perturbed EFE (equation (A.53c)),

(V? + 3K) Uy = 4nGa’ps, (1.78)

where p and J are associated only with pressureless matter.

One can then consider the geometrically weighted integration along the line of sight of
equation (1.78), where by the geometrical weight one refers to the kernel in the integral
giving the lensing convergence (equation (1.76)) for the Sp-Laplacian of the Weyl potential.
Assuming the Weyl potential to be localized, the terms involving derivatives along the
line-of-sight direction r vanish after the line-of-sight integration in equation (1.76) or
contribute with terms that average to zero in the limit of interest. Thus, one can conclude
that the convergence is a suitably scaled and geometrically weighed surface-mass density
of matter inhomogeneities:

k(0, ) = 4nGa’py, /Ts dr Jie(rs = 1) fxe(r) Om(no —7,7,0, ), (1.79)

0 fr(rs)

or, by introducing the background evolution of matter, 4rGa’p = 3HZQ/2a, and the
time evolution of matter fluctuations,

k(0,p) = %Qm /Ors dr fK(rSf;(:z)fK(r) Giz(g))ég(r, 0, ), (1.80)

2
where 0 is the density contrast of total matter in the Universe today. The equation (1.80)
gives the convergence field observed at zyp = 0 (19 = 0) associated to localized sources at
zs (rs = r(zs)) generated by the lensing effect on light rays deflected by total intervening
matter all the way from the source to the observer.
To have an insight on this result, consider the contribution to the convergence from a
single radially-located lens modeled by the matter fluctuation (today) of the form

EL
(1,0, ) = 2250 ) (181)

/611'10

where E% is the lens surface mass density today and rp, = r(21,) < 7y is its radial distance
to the observer (given by its redshift, z). The convergence field contribution from this
single lens is then given by

Sr(rs — o) fr(rn) G(z1)

L — A L
K (97 90) = 4rG fK(Ts> ar, z]0 (97 (10>
- Al k6.0, (1.82)

where the critical surface density .. was introduced

Yo 1 fK(TS)
C AnG fr(rs — L) fr(rL)

(1.83)

Note that 3§ (0, p)G(21)/ay, is the surface mass density of the single lens at the moment
it deflects the light ray.
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For a redshift distribution of sources, p,(z)dz = p,.(r)dr, the convergence field should
be given by the averaged superposition of the effect of all sources over the (normalized)
source-distance distribution,

TH
k(0,p) = / drp.(r)k(0, o, 1), (1.84)
0
where ry is the comoving horizon distance, obtained from the comoving distance-redshift

relation, r(z), letting z — oc.
Computing explicitly,

.0) = [ drpn(r)nt6. 000

_ 3 H§ — ) fk(r) GG() .,
Q0 [ d dr’ p, do(r',0, ),
2 02 / r / r p fK( ) CL(T’,) O(T @)
changing appropriately the order of integration,
3H2 7"/) (") G(z(r"))
K(0, ¢ 2 T [ So(r',0, ).
At this point it is useful to introduce the lensing efficiency function,
/ " fK (T - 1”/)
= d r N 185
o) i= [ arn (I (1.85)

In terms of the efficiency function one can define the lensing window function, which
relates the density contrast and convergence fields via a projection onto the sky,

k(0,p) = /000 dz W*=(2)do(r, 0, ¢); (1.86)

3 H? c
OGN (1+ (o)) il (2)

WH(z) =

7@
= 300, S o)) (1.87)

where F(z) describes the Universe expansion history according to the Friedmann equation
(1.17).

It is interesting to note that in the particular case in which the sources are at a fixed
redshift, z;, we can describe the distribution using p,(r) = 5531)(7“ —15). Then the efficiency
function reduces to

g(r') = / /TH dr 69 — )2 KJE;(_T)T') _/ KJE;S(;)T/) or, —1'), (1.88)

where O is the Heaviside step function, the efficiency function for punctual lens and source
systems. Thus, one can interprete the equation (1.85) as a generalization of the lensing
efficiency factor fx(rs — rr)/fx(rs), quotient between the angular diameter distances
between lens and source, and source and observer, of the punctual lens and puntual
source systems [11].



Chapter 2

Two-point statistics in the Universe

The current model for the large scale structure of the Universe is based on the concepts
depicted on the previous chapter. The observed distribution of the matter/energy content
of the Universe then results from the growth of primordial seed fluctuations, which may
be generated by quantum fluctuations during inflationary period in the early Universe,
and were amplified by gravitational instability phenomena, which is formally described
by cosmological perturbation theory [27, 4]. Thus, a first problem appears in Cosmology
coming from two reasons: (a) one does not have access to the initial conditions of the
evolution of perturbations, i.e., the primordial fluctuations and (b) the time-scale for
cosmological evolution is too large, thus is not possible to follow the evolution of single
systems. The resulting problem is that, consequently, fluctuations around a perturbed
FLRW background should be treated as random variables. The observable universe is thus
modeled as a stochastic realization of a statistical ensemble of possibilities. In this context
observations should be used to determine statistical properties of such fluctuations. A
perturbative variable, as e.g. the fluctuations in matter density d(x) at some fixed time,
is associated with an ensemble of random functions, each with a probability assigned to
it. This is the notion of a random field, an application that takes points from some space,
as e.g. Y; (the constant time hypersurfaces of FLRW models) or Sy (the unit sphere
representing the observer sky), and assigns a random variable. It is beyond the scope of
this work to discuss the concept of a random field in depth, and we refer the reader to
e.g. the discussion of [3, 27] and references therein.

A second problem arising in this context is related with an intrinsic limitation in
Cosmology. As long as there is only one Universe to observe one has a single realization
of the stochastic process associated with the fluctuations whose consequences one wants to
observe. Therefore, it is impossible to measure ensemble averages or expectation values as
physicists are accustomed to, that is, in a repeatable and controlled laboratory experiment.
However, What can be done observing a fluctuation on a given scale r is to average
over many distinct regions of typical size r. Then, an ergodic-type hypothesis should
be considered in order to replace the (desired) ensemble average by a (possible) spatial
average over these regions. Such an hypothesis is known in the literature as the fair
sample hypothesis, stating that the finite part of the Universe accessible to observations is
a fair sample of the whole Universe (see e.g. §6.3 of [27]). In principle, this is reasonable
when the scale is much less than the observable Universe (r < Hy'). But on larger scales
it is impossible to average over many volumes and thus the measured value could be far
from the ensemble average. This is called the cosmic variance problem.

The most basic statistical quantity that one can construct with a fluctuation field is
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the two—point correlation function. The two-point correlation function of a perturbation
variable 0, (§(x)d(x’)), is defined as the average over the ensemble (incorporating the
probability distribution of § considered as a random field). In order to have a physical
insight on this quantity, consider that the number density of galaxies in the Universe is
given in terms of a fluctuation field as ng(x) = 7, (1 + d4(x)), where 7, is the total spatial
average number density (independent of the position) and J, represents the fluctuation
(position-dependent). Therefore, the number of galaxy pairs separated by a distance r
(comoving) on a direction specified by the unit vector n can be expressed as

dNpair (1, 1) = ng(x)dVi ng(x + rn)dVa, (2.1)

where dV) and dV5 are volume elements around x and x 4 rn respectively, or equivalently,
by introducing the fluctuation field, as

ANpair (7, 01) = ﬁé [1+ 0g(x) 4 dg(x + r0) + d4(x)dg(x + rnn)] dV; dVa. (2.2)

After averaging over all possible volume elements and considering the J, field as a fluc-
tuation in the sense of having zero mean, (§,) = 0, the expected number of galaxy pairs
separated by a distance r on the direction n is given by

(dNpains (1, 10)) = 02 [1 4 (05(x)0g(x + )] dV; d V. (2.3)

When there is no fluctuation on the number density of galaxies, the expected number of
pairs separated by a distance r on the direction n is given by the squared spatial average
number of galaxies, thus, independent of the position. When the fluctuation is taken into
account, the number of pairs is position dependent and consequently, it appears an excess
(lack) of probability of finding a pair of galaxies depending on their separation, r and n;
this excess (lack) probability is quantified by the two-point correlation function, defined
as

§e(r,m) = (0g(x)dg(x + r0)) . (2.4)

Given a catalog of N galaxies with their corresponding positions, one can think on a
natural estimator for the probability of finding a pair of galaxies separated by a distance r
on the n direction. When a catalog of galaxies is provided frequentist statistics techniques
can be used to estimate this quantity as the ratio between the number of pairs separated
by a distance r on direction n in the catalog Ppp(r,n) (correctly normalized by the
number of possible pairs N (N — 1), see equations (2.26)) and the number of pairs with the
same characteristics on a constructed catalog of randomly distributed galaxies Prg(r,n)
(equations (2.26)),

DD(r,n)  (dNpai(r, 1))
RR(r,n)  n2dVidV,

This statistical estimator for the two-point correlation function is known as the natural
estimator and will be discussed on §2.1.2. Hereinafter the hat-notation = will denote a
statistical estimator for a quantity.

The perturbative quantities described as random fields are usually assumed to be
statistically homogeneous and isotropic, i.e. invariant under translations and rotations.
For the two-point correlation function the statistical homogeneity assumption translates
into the condition (§(x —a)d(x+rn—a)) = (4(x)d(x +rn)) for all a, which implies that
the correlation function should depend only on the separation between the points, rn,
ie., &(r,n) = &(rn). The statistical isotropy assumption on the other hand translates

— 14 &(r,n). (2.5)
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into the condition &s(rR [n]) = {s(rn), where R represents an arbitrary spatial rotation,
which implies that the correlation function should depend only on the absolute value of
the separation between the two points r, and therefore can be written as

&(r) = (8(x)6(x + rn)), (2.6)

so that &5 does not depend on the position x or the (unit) direction n.

2.1 Configuration space

In this section some results on the two-point correlation function of random ields in
configuration space are presented. We begin by considering the relation between the
two-point correlation function and the power spectrum of a random field defined on the
constant time hypersurfaces of a FLRW model. Explicit relations between these quantities
are found depending on the sign of the spatial curvature considered. In order to do so,
we closely follow the treatment in [35].

A brief review of usual techniques to measure the correlation function is presented,
with special focus on pair counts-based estimators. A discussion on the bias of different
estimators is presented showing its deep relation with the uncertainty in the mean density
of a quantity from measurements. The section ends with a discussion on the comparison of
different pair counting-based estimators. All this review is based on [36] and the references
therein, which can be consulted for further discussions.

2.1.1 Correlation function and power spectrum

Consider a scalar fluctuation field § defined at some time on an FLRW model. The field §
is a scalar defined on the constant time hypersurfaces of the model ¥, i.e. § = §(x, 0, p),
for example, the fluctuation on the total matter or the number density of galaxies in
the Universe, and therefore can be expanded in scalar harmonic modes according to
spacetime spatial curvature as (a review of the scalar harmonic decomposition is presented
in Appendix B)

(oo L
* dy v?

22 / 52 Om (W)X, O v)Y(0,0) K <O

=0 m=—¢

b * dy v? ~

(0. 0) =12 D /0 o 0 X ()Y (6, 0) K =0 (2.7)

(=0 m=—/

[ee) 0 o) V2 R

Z Z 22—#5@,”(1/))([5“(% nY,™0,0) K >0,
\ (=0 m=—¢ v=3

where the functions )?g(l/) represent the radial harmonic modes on the constant time
hypersurfaces ¥; (equations (B.27)).

Note that for a spatially closed Universe model (K > 0) there are special features. As
discussed in Appendix B the spectrum of the Laplace operator for this case is discrete. In
addition, it can be seen that in the case in which one considers fluctuations in the total
matter field the v = 2 corresponds to a pure gauge mode. This follows from the Poisson
equation (A.53c), because combined with the definition of the adimensional eigenvalue
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for the Laplace operator v (equations (B.5)) it is inconsistent with the positivity of py,dm
[35, 23]. Since our goal is to derive the relation between the two-point correlation and the
power spectrum for the matter density fluctuations in equations (2.7) the v = 2 mode for
K > 0 was not considered.

The inverse expansions giving the harmonic modes d4, (V) are (see §B.1)

( ~
47r/dx sinh2(X)/sz (5()(,9,90))(5(7)()(, V)Y, (0, ), for K <O0;
Oem (V) = 47r/dxx /d295 X 0,0) X% (6, )Y (0, ), for K =0; (2.8)

47r/dx sin?(y )/d2§25(x,6’, gp)X(Jr)(X, V)Y, (0,¢), for K > 0.
\

One can interpret the last two set of equations providing generalizations of the usual
Fourier decomposition in three dimensional Euclidean space. This is because the harmonic
expansion of equation (2.7) for ¢ in the Euclidean case (K = 0) is equivalent to the 3D

Fourier expansion
1 3 ik-
k o(k)e™™ 2.
(27r)3/d d(k)e (2.9)

because of the Rayleigh plane wave expansion [37]

d(x) = 0(x,0,¢) =

;Z o(kr)Y{™ (Ox, 1) Yi™ (0x, ¢x), (2.10)

where for the flat case x| = x = r (equations (1.5)). Substituting equation (2.10) into
(2.9), using spherical coordinates in Fourier space, d*k = k*dk d%Q, = k? sin(6y)dk dby dipy
and remembering that for the Euclidean case v = k (equations (B.5)) one ends up with
the relation between the Fourier modes §(k) and the spherical harmonic modes dg, (k):

Sem (k) = /dQQ S(K)Y,™ (0, o), (2.11)

which is, due to the normalization convention of the harmonic decomposition (equation
(2.7)), a usual spherical harmonic decomposition in Fourier space.

Since according to the assumptions of statistical homogeneity and isotropy the two-
point correlation function must depend only on the spatial separation of the two points,
using spatial coordinates ' = (, 0, ¢), one can compute the two-point correlation func-

tion as £(x) = (0(0,0,¢)d(x, 0, v)). Therefore,

YN [ [ R R 6. v 0.)

tm 0m
X {03 (V)0 (V')
for K <0 and

) mek m/
ZZZ%QZ KOOV O )

Lm V' om! v=3 =

X (O (V)0erme (V1))

(2.12a)



2.1 Configuration space 29

for K > 0.

In general, the correlation of the spherical harmonic modes defines the 3D spherical
power spectrum Sy(k, k') which has been used in the literature for the Euclidean case, see
e.g. [38, 39, 40]. Here the natural generalization for open and closed FLRW Universe
models is presented. According to the normalization conventions

<5Zm<l/)5g/m/(1//)> == (271')3(555157,1”1/54(% I//), (213)

For a statistically homogeneous and isotropic field § the spherical power spectrum
should be rotationally and translationally invariant, so that it reduces to the 3D power
spectrum S(v) [35]

L;’/)S(y) K <0,
Se(v,v') = 5 /y (2.14)
2 S(v) K >0.

In order to find the relation between £() and S(v) for statistically homogeneous and
isotropic fields one can substitute equation (2.14) into (2.12). All cases are analogous,
consider e.g. the case of an open universe (K < 0),

ZZ/dI/V dv'v? 5 (0, ) X5 (0, )Y (0, )Y (0, 0) (87, (1) S0 (V)

272 272
£m 'm
d’/}/j dv' v"? 0 =)
(2m) ;WZ/ o2 o2 X 0,v) X, "(x, v VY0, )Y (9 ©)
586’6mm %S(V)
dviv? 5 ()
=4r ) 5 Xe (0,0) X (6 v)Y™ (0, 9)Y" (0, 0)S (v),
lm

so that, by using the property of scalar harmonic modes that at x = 0 the only non-null
mode is the lowest one (¢ = 0), X,(x = 0,v) = dp (equation (B.30)), one can easily
perform the sums over ¢ and m to have

dvv? . 5 . m
V=i [ S 80 Y .0 6.9)5 )

272
-/ WV O 06w,

272

e / ) )Y (0. Y0, 2)S ()

where in the last line the properties Y2 (6, 0)Y2(0, ¢) = |Y2(0, ©)|* = (47)~! and )?é_) =
Xé_) (see Appendix B) for the Spherical Harmonics and the scalar harmonic modes were
used.

Thus one finally arrives to the following closed relations

©dvi?
/ XV v)S(), K <0
0

272
EX) =9 = 2 (2.15)
> ﬁxg”(x, V)S(v) K > 0.

v=3
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For the K # 0 cases one can consider the change of variables from v — k according to
equations (B.5), i.e. the change from the adimensional harmonic variable v to the fully
dimensional one k ([k] = length™"). This change is useful to compare the results presented
here to those commonly presented in the literature for the Euclidean case. Consider again
the open universe model (K < 0) for which the change is given by k% := —K1? = |K| 12
then

) 1/2
) /0 dka ( |K|,1/2> (IK\ )

272 |K|3/2
_ /0 d;ﬂlfx ( K|k ) (2.16)
where the fully dimensional power spectrum P(k) ([P] = length®) was introduced as
S <|K\1/2 k)
P(k) = W (2.17)

The closed model (K > 0) is analogous, the change of variable is given by k? := Kv? =
| K| v?, then

71/2]{7
dk k2 g S(IK\ )
) = > 7 X (1] )|—K’
ke{3|K|"/?4lK|"/?,.. }
= X (KT k) 1K1 k), (2.18)

=1

where the fully dimensional power spectrum is given again by (2.17) and is evaluated
at the discrete values k; := (i + 2) |K|"/?. For the flat case since the radial coordinates
coincide x = r they are fully dimensional and consequently v = k and S(v) = P(k) are
also fully dimensional.

By using the functional forms of the ¢ = 0 scalar harmonic modes given by equations
(B.23) the two-point correlation function in terms of the radial coordinate x can be written
in terms of the fully dimensional power spectrum as

) = /O d;ﬂlz P(k)smk(iX) K=0 (2.19)
Ksm( kix/VK)
\; 27T2 k; sin(x) K >0,
where
(1217 )
= +2VE  and P = g N7 (2.20)



2.1 Configuration space 31

One can also change the radial comoving coordinate x to the radial comoving distance r
(equations (1.5)) to write

([ dkk? VvV —K sin(kr)
/0 272 P(k)k:sinh(\/ —Kr) K <0,
oo 2 ;
(=1 [ G P K=0, (221

oo 2 . ) o0 ) . )
Z kizp e K sin(k;r) _ Z szgp ki sin(k;r) Ko,
27 k; sin(v/Kr) — 2m sin(vKr)

\ =1

Note that, independent of the radial coordinate used, equation (2.19) or (2.21), both
non-flat cases converges to the flat case for scales much smaller than the curvature radius
(Aat-limit), r < |K|~Y/2.

2.1.2 Estimation techniques in configuration space

The goal of the preset paragraph is to review some basic results on methods for statistical
estimations of the two-point correlation function £(7), in order to do so, we closely follow
the review presented in [36] an references therein. From astrophysical observations of N
objects (e.g. galaxies of some type, quasars, etc.), one can obtain information on their
respective positions (angular and radial) relative to the observer inside a window W of
observation, defining a volume V' (WW). This kind of information together with auxiliary
astrophysical or instrumental (relative to the kind of observation) characteristics for each
object defines a catalog.

Exploiting the idea that the correlation function measures the excess probability for
finding a pair of objects separated by a distance r, different estimators are based on some
kind of average of the counts of galaxy neighbors at a given scale, or more precisely,
within a narrow band of scales, commonly named as a bin. A natural problem that
emerges is that for galazies close to the boundary of the window the number of neighbors
1s underestimated. Usually an auxiliary random sample containing Ng points must be
generated in W. The use of random samples in the estimators constitutes a way to
implement Monte Carlo integration of the volumes [36]. This also means that the number
of random points must be much larger than the size of the data sample, because this is a
basic requirement of Monte Carlo estimation techniques.

Properties of estimators

As in any statistical application, concrete concepts to quantify the “goodness” of an
estimator should be given. Here the definitions of bias and consistency for correlation
function estimators are presented following the ideas presented in [41].

An estimator £(r) is called unbiased if its expectation value £(r) equals the actual
value of £(r), i.e., if

(&) =&, (2:22)

where (-) is the average over all possible realizations of the random fields whose two-point
function is given by &(r).

An estimator is called consistent if the estimates {(r) obtained inside a finite sample
geometry W from one space filling realization, converges towards the true value of £(7),
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as the sample volume V(W) increases, i.e. if

E(r) — &(r) (2.23)

holds when V(W) — oc.

As discussed at the beginning of the present chapter, in Cosmology an ergodic-type
hypothesis is commonly assumed because of the fundamental impossibility to repeat the
stochastic process which generated cosmological fluctuations. If this hypothesis holds and
the stochastic process underlying cosmological fluctuations is in fact ergodic, one can state
that any unbiased estimator is also consistent. For this reason, we are mainly interested
on the study the bias of different estimators.

Pair counting-based estimators

Astrophysical studies favor estimators based on pair counting, while most of the mathe-
matical research is focused on geometric edge correction [42]. Here some results on pair
counting-based estimators are presented.

Following [42], we begin by defining the pair counts with a function ®, symmetric on
its arguments,
I, r<dxy) <r+A

_ (2.24)
0, Otherwise.

O, (x,y) = {
where d(x,y) defines a suitable separation (distance) of the two points. An important
point to note here is that the distance function d is cosmology-dependent for the 3D
two-point correlation function, i.e. it is necessary to assume a fiducial cosmology in order
to convert measured angular positions and redshifts into comoving distances. This can
be an undesired property in order to perform cosmological analysis. A possible way to
overcome this difficulty could be not to use directly the 3D correlation function but the
angular two-point correlation function (see §4.1.2) where the distance d is the angular
distance between objects, cosmology-independent in the context of FLRW models. See
e.g. [43] for a recent discussion.

The pair-counts can be introduced in terms of the function ®,, for example, for the
case of catalog-random pairs (DR) as

Ppr(r) =YY ®.(x,y), (2.25)

xeDyeR

where the summation runs over coordinates of points in the data set D (catalog) and
points in the set R of randomly distributed points (random catalog), respectively. The
quantity Ppg(r) is then the number of pairs of objects, one in the true data catalog and
one in the random catalog separated by distance r. Ppp and Pgrg are defined in terms of
®,. in an analogous way, with x and y taken entirely from the data and random samples,
under the restriction that x # y.

It is convenient to introduce normalized pair counts

DD(r) = Ppp(r)/(N(N — 1)),
DR(r) = Ppg(r)/(NNg), (2.26)
RR(r) = Prr(r)/(Nr(Ng — 1)),

where N and Np are the total number of data and random points in the window volume.
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The simplest pair counting-based estimator implementation is the Peebles and Hauser
estimator [44], first used for the study of the angular correlation function of galaxies (see
§4.1.2) on the Zwicky Catalog, a catalog containing 3755 galaxies covering an area on
the sky of 6014.1 deg® [45]. The Pebbles and Hauser estimator Epn is also known in the
literature as the natural estimator EN because of its straightforward interpretation as the
excess probability of find pairs of galaxies separated a distance r (see the discussion at
the beginning of this chapter).

Gonr) = &) =

~1. (2.27)

Despite its straightforward interpretation, the natural estimator is known to suffer
from insufficient correction effects related with its biasing specially at large scales where
it can be of the same order of the uncertainties in the measurements [46] (see discussion
of biasing of estimators in §2.1.2).

A better estimator is the Davis and Peebles estimator also known in the literature as
standard estimator. This estimator was introduced in [47] in the context of the analysis
of the 3D two-point correlation function of galaxies on the Harvard-Smithsonian Center
for Astrophysics (CfA) survey, the first wide-angle survey to reach beyond the Local
Supercluster (LSC) providing strong evidence of the existence of complex structures at
large scales (e.g. large voids, filaments, etc.) and consequently inspiring posterior studies
on the nature of clustering. The CfA survey covered an area of 2.7 steradian with 2400
galaxies. This estimator is given by

Gor(r) = &) = p)

~ 1. (2.28)

Following the chronological order on [46], a computation of the bias for the natural
and standard estimators bias was presented. These computations are reviewed here in
§2.1.2 using methods slightly different from the original. [46] showed that the expectation
values for the natural and standard estimators, equations (2.49) and (2.50) respectively,
realizing for the first time that as long as one is dealing with volume-limited samples the
biasing errors 0 and 1(r) are both nonzero (the appropriate interpretation of those errors
is discussed in §2.1.2). These terms are of the same order and can be larger than the
uncertainty in 5 (r), specially for small correlation amplitude (at large scales), introducing
a substantial bias in the estimator. In this way, Hamilton [46] came out with a first
quantitative way to proceed with corrections to estimators by proposing a new estimator,
the so-called Hamilton estimator,

~ _ DD(r)- RR(r)
Shtam (1) = DR(r)?

-1, (2.29)

which has only second order bias, caused by the finite sample effect, equation (2.51).
The main shortcoming of the Hamilton estimator, equation (2.29), is that the DR(r)
term may introduce numerical noise at small distances [46, 36].
Another estimator was proposed almost simultaneously by Landy and Szalay [48],
having almost the same properties, the so-called Landy-Szalay estimator:

DD(r) —2DR(r) + RR(r)
RR(r) '

Eis(r) = (2.30)
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The bias and the uncertainty in the mean density

In this paragraph we show the calculations given in [46] in a simple case where the
sample is volume-limited (i.e. with a constant expected density in the sample). Under
this circumstances, the optimal strategy is to weight all galaxies equally. The empirical
density in the catalog n is a sum of Dirac delta functions over the galaxies in the catalog.

Let n to be the expected value of the density and § the relative fluctuation in the

sample:
n(x) —n

§(x) = X T (2.31)

n

Let also W denote the window function for the sample volume and (-) the ensemble
average, properly represented by the integration on the volume. For example, (W (x)n(x))
represents the integration of the empirical density and thus equals the number of points
in the sample,

(W (x)n(x)) = / dPx W (x)n(x) = N. (2.32)

It is then necessary to introduce the following quantities

< (W(x)d(x))
b = W) (2.33)
_ &) W)W (y))r

Y= oWy, 28

ooy 0x)o(y) W(x)W(y)),
WS T Wewey, (2.35)

where § and ¢ are fluctuations, in the sense that they have zero expectations value,
(0) = (¢) =0, and (.), defines a constrained ensemble average under the condition that
the distance between pairs must be equal to r. It is properly represented by a double
integration in the volume, restricted to x and y separated by a distance in r. For example,

W W), = [ dxaty oW eow(y) (2:30

The definition of ¢ in equation (2.35) allows for its interpretation as the unbiased
estimator of the real £&. The important point is that it is not possible to calculate this
quantity as long as the value of 7, i.e., the mean density, is unknown. The J quantity,
equation (2.33), represents the mean of the fluctuation field over the volume and 1,
equation (2.34), can be interpreted as an unbiased estimator for the cross-correlation of
the fluctuation field and a homogeneous (random) field also on the volume considered.

In order to introduce, and relate, the pair counts with the previous formalism, it is
useful to introduce the abbreviated notation used by [46]. The pair counting of a general
catalog can be considered as an ensemble average over pairs on a given scale,

2

DD(r)=(NN)/ (ﬁeSt) (2.37)
where o)
n®t = wy (2.38)

defines the catalog-estimated galaxy number density.
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In the last expressions, N denotes real galaxies weighted by some weight function w,
and W denotes the catalog window function, which is the catalog selection function ®
weighted by the same weight function w of the galaxies.

The angular brackets in terms related to point counts like (N) denote averages over
points in the catalog whereas for terms that imply pair counts like (NN), the average is
over pairs in some infinitesimal interval of separations, say [r,r + Al.

In general, one needs to introduce the pair weighting field w(x,y) applied to (NN)
and (NW) unrelated to the point weighting field w(x) applied to (N) and (W). Indeed,
the pair weighting field need not be separable and may be different for different pair
separations. It is useful therefore to define the pair window W (x,y) as the pair-weighted
product of selection functions,

W(x,y) = w(x,y)2(x)2(y), (2.39)

which should be distinguished from the point window, defined as the point-weighted
selection function,

W(x) := w(x)P(x). (2.40)

Let n(x) denote the true galaxy density field, the underling population from which
the observed galaxies are drawn. The observed galaxy density field N°*(x) should then
be written as the true galaxy density weighted by the selection function

N(x) = &(x)n(x). (2.41)

We can now introduce pair density fields

NN(xy) = w(x,y)NP(x)N(y) = w(x,y)®x)2(y)n(x)n(y)
= W(x,y)n(x)n(y), (2.42)
NW(x,y) = w(x,y)N*(x)®(y) = w(x,y)®(x)n(x)®(y)
= Wix,y)n(x), (2.43)
WW(x,y) = wxy)ex)e(y) = W(x,y), (2.44)
and also the point density field
N(x) = w(x)N°"(x) = w(x)®(x)n(x) = W(x)n(x). (2.45)

In terms of these density fields, the pair counts, involved in the different estimators
for the two-point correlation function, can be interpreted as

(7=’ < @M@W

DRG) - <ZK>=<W(X nte)y (V). o1
RR(r) = (WW) = (W(x,y) (2.49)

It is important to remember that the average (-), is formally defined as a double
integral (in x and y) over the region defined by the restriction d(x,y) = r (see e.g.
equation (2.36)).

At this point, all the ingredients necessary to perform the computation of the expected
value of any of the estimators for the two-point correlation function based on pair counts
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discussed on the previous paragraph have been defined. For example, for the PH (Natural)
estimator one can begin by combining the definition (2.27) with equations (2.46)-(2.48),

~ DD(r)

() = RR(r)

_ (W, y)n(x)n(y)) (W (x))>
(W(x)n(x))>(W(x,y))r

then introducing the overdensity (fluctuation) field via equation (2.31), i.e. by writing
n(x) = n[0(x) + 1], it follows that

<§N(T)> _ W(xy)[6(x) + 1] [0(y 2+1]> AW

(W(x) [6(x) +1])?
[(W(x,y)d(x)d(y))r + <W(X7Y)5

—1

_]_7

-1

where in the last couple of equalities, definitions (2.33)-(2.35) were used.
Computations with the other estimators are completely analogous and one can show

that
(&) )+ fo (i)S]; R (2.49)
) () = —P(r)6
< > B L+ [L+y(r)] 7 (2:50)
<€Ham > 5[()—%()])2 (2.51)
<§Ls(r)> _ & )_[ina(] ) +0% (2.52)

These formulae explain the superiority of Hamilton and Landy-Szalay estimators, with
¢ and 0 terms at the second order in the numerator. Terms in the denominator are not
important since they generate a small relative error, whereas terms in the numerator can
generate a high relative error when their values become non-negligible compared to &, i.e.
a significant bias for the estimator. For Hamilton and Landy-Szalay estimators, the error
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is dominated by that of E and not really affected by ¢ and §, which are linked to the
uncertainty in 7.

With these formulae it can also be shown that the estimators are biased in the general
case. Indeed & and (r) have null expectation value and £(r) has expected value £(r), but
the terms are combined in multiplications and divisions. So we do not get the expected
value of the left-hand side by replacing each term by its expected value in the right-hand
side of equations (2.49), (2.50), (2.51), (2.52).

2.1.3 Comparison of different estimators

Several attempts have been made to compare different estimators, using real data samples,
N-body simulations and point processes with known correlation functions, see e.g. [49, 42].
The results are basically the same, the differences between estimators provides indications
of the best estimators to use to be Hamilton and Landy-Szalay. However, an important
remark pointed by [42] is that Landy-Szalay is easier to implement than Hamilton, a
highly desired property. Anyway, a good way to proceed on specific applications is to
compare the performance of all the estimators for the specific catalog considered. Note
that in this work we do not considered the variance of the estimators. A discussion of
this important statistical quantity can be found e.g. on [48].

2.2 Harmonic space

In this section some results on the two-point correlation function of random fields on
the unit sphere S, in harmonic space are presented. Random fields coming from radial
projections of 3D fields are considered. We begin by defining the angular power spectrum
and consider its relation to the power spectrum of the 3D (unprojected) field, this is done
following the treatment of section II of [50], but extending its ideas to the context of
non spatially flat backgrounds. We also find explicit relations between these quantities
depending on the sign of the spatial curvature considered. The section ends with the
review of a naive estimation technique for the angular power spectrum from data on the
entire unit sphere.

2.2.1 Angular power spectrum

Consider a general field, s(x, 0, ¢), under the assumptions of statistical homogeneity and
isotropy in the Universe. Suppose further that, from this three-dimensional field, a set
of two-dimensional scalar fields {x’(n)} (where n represents a direction on the sky) is
constructed via appropriated weighted projections,

vi(n) = (6, ) = / T AW (2)s(x(2). 6, 0), (2.53)

where W*'(2) are suitable window functions in redshift for the fields {z'}.

Our goal is to deduce a general form of the angular auto- and cross- power spectra of
the fields 2% in terms of that of the field s. As the fields are properly defined on the sky,
let us expand them in Spherical Harmonics on the unit sphere,

o0 4

() =Y > x,Y"(n), (2.54)

=0 m=—¢



38 TWO-POINT STATISTICS IN THE UNIVERSE

and, according to the statistical isotropy assumption, to define the angular power spectrum
between two fields 2! and 27 by the expectation value

<$zml‘%’*m’> = 5%’5mm’ ij . (255)
Thus, as a simple consequence of the addition theorem of Spherical Harmonics [37],

4

S V)Y (), (256)

m=—

47

Fenymy) =57

the two-point correlation function (in configuration space) between the fields z* and 7
can be obtained in terms of the angular power spectrum as an appropriate Legendre

transform:
(z'(n)z’*(n')) = Z 264—7’; ! " Py(n - ). (2.57)

=0

On the other hand, we can expand the three-dimensional field s into harmonic modes

Z/ v s XV (Y0, 0) K <0,
s(x.0,9) = 2 ~ (2.58)
ZZ ﬁSfm(V)Xf)(x, v)Y["(0,9) K >0,

Im v=3

as

where the )?g functions are the correctly normalized radial modes on the constant time
hypersurfaces >; of FLRW Universe models, see appendix B. Inserting these expansions
on the projection relation between the z¢ and s fields we have the following expansions
for the projected fields:

o i * dv v? S(—
| aew Eb> | SR 0 K <o
. 0
B =1 (2.59)
/ dz W' ( ZZ ng )(X, V)Y, (0, ¢) K > 0.
0

Im v=3

Taking the two-point correlation of arbitrary fields, ¢ and 27, we have
()2 (n')) = / d= W (2) / &' W ()
dv v? dv'v'? 5 N
O [ [T R R )

Im 'm
XY ()Y () (560 (0) 3500 (0) (2.60a)

for the spatially open and flat cases (K < 0), and analogously

(z'(n)2’*(n')) = /000 dz W (2) /OOO 4z W ()
DRI S A

Im O'm/ v= 3

Y ()Y () (S0 (1) 85 () (2.60b)
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for the spatially closed case (K > 0).
Next, we introduce the 3D power spectrum of the field s, S®*. According to the
assumptions of statistical homogeneity and isotropy for s,

5(1)(y _ y’)
(27T)3555/(Smm/D—QSS(V) K S O,
(Som (V) Sprm (V) = v (2.61)

51/1/’
(27T)35€Z’5mm’ 2 SS(V) K > O,

so that, for example, for the spatially open and flat cases we can simplify our result to

ey = [Caswe) [Carwe)

~

0
2 [ S(— _
X—/ dv v? Xé ’O)(X,V)Xé ’0)(X’,V) (2.62)
0

T
X Z Y (n')S°(v).
Using again the addition theorem of Spherical Harmonics, equation (2.56), we get

(z'(n)2’*(n')) = Z 264—; 1Pg(l’l -m') /OOO dz W (2) /000 dz/ W ()

e (2.63)
2 2 3(=0) $(—0) s
X — dv v’ X, (x, )X, (X v)S*(v),
0
therefore, combining equations (2.57) and (2.63) we finally can arrive to
cr'e! = / dz W*' (2) / dz/ W (') (2.64)
0 0
2
< |2 [Cars R X W)
0

The analogous result for a spatially closed Universe model is given by

op'e = /0 oodzwf(z) /0 T ay "W (2 [ Zyzss ))?§+>(X',y)]. (2.65)

An important remark here is to note that the radial coordinate distance inside the radial
modes x represents the radial distance-redshift relation in the Universe x = x(z), equation
(1.19).

As final remark we can see that from the expresion for the APS for spatially open and
flat Universe models, equation (2.65), one easily recover the standar expression for the
spatially flat Universe which commonly appears in the liteature. By replacing the form of
the radial haarmonics in terms of the spherical Bessel functions X éo)(x, v) = (=1)%(xv),
see equations (B.27), easily follows

el /0 T (2) /O T4 W () F / T v 2 Wi )| (2.66)

™ Jo

Tt is important to note that for cases where the field s is not statistically homogeneous and isotropic
this expansion is no longer valid, for example, when s is identified with the field of total matter fluctuations
in redshift space.
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2.2.2 Simple estimator for the angular power spectra

In this paragraph we present some basic preliminary work on measurement techniques
for the angular power spectrum of a field defined on the unit sphere S, representing the
observer sky. We closely follow the basic treatment presented on [51].

Begin by consider a measurement of a real field z(n) on S;. Here x represent an
arbitrary cosmological observable, for example, the projected fluctuation of the galaxy
density §§D or the convergence field of galaxies on the foreground generated by matter in
between to the observer k, see section 1.4. This measurement can be described in terms of
its spherical harmonic coefficients {z4,} (equation (2.70)) in terms of which, an observed
angular power spectrum Cy of x is given by the inversion of equation (2.70) [4],

¢ *
TemTy,
Cr Ze 20+ 1 (2.67)

m=—

If x is an isotropic Gaussian random field, the power spectrum contain all the statistical
information of the field. Moreover, the observed power spectrum C} should be considered
as a realization of a theoretical power spectrum C{*° that, again, fully characterizes
the field of interest x. The variance of the theoretical power spectrum, the so-called in
Cosmology cosmic variance, depends on the number of modes on the sky, as stated at the
beginning of the present chapter it is related with the scales allowed by observations, i.e.,
by the size of the observable Universe, and is given by (see e.g. chapter 11 of [4])

92 (Cécheo)Q
Var(Cy) = i1 (2.68)

In real applications, the data should contain a finite amount of information because
the continuous signal of x is observed at finite resolution on the sky and also because
of other observational issues. Consequently, this subtleties should be taken into account
in the estimation of the Cy. However, in the present work we are only presenting a first
approximation to this problem, so we will not cover this issues. For a recent discussion
see e.g. [5H1].

In the context of Large surveys of galaxies, data catalogs usually provide lists of
objects whose positions and other astrophysical properties, such as photometric colors,
were measured in the context of the survey, containing information of the 3D distribution
of objects and its properties. Then the main task is to relate the properties in such lists to
the specific fields defined on the sphere that can be modeled inside cosmological models.
In order to do so, a catalog must be translated into pixelized map(s) on the sphere which
are observational discrete representations of the fields. For example, following [51] if we
consider the field of fluctuations in the number of galaxies in the context of a given survey,
the catalog produced by the survey should be converted into into a number count pixelized
map 1, and then transformed into an overdensity map 4, i.e., the actual map representing
the observation of the (5§D field. Given a pixelization scheme, if n, denotes the number of
objects in the p-th pixel, which can be thought to be generically described by its size €2,
and the position of its center n,, the pixelized overdensities can be constructed as

~ n
L 2.
p Qpﬁ ) ( 69)

where 7 = Ngp;/A( is the average number of objects per steradian and Np; is the total
number of objects in the catalog.
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The following task is to use the pixelized maps to properly estimate the angular power
spectrum of the underlying field. The initial natural problem arising on the design of
a statistical estimator for (2.67) is the fact that with a pixelized map it is impossible
to reproduce a full harmonic decomposition, i.e., it is impossible to construct the g,
coefficients for all the values of £ and m. One always has to begin the estimation from a
band-limited representation of the field associated with the pixelized map.

There are different alternatives (conventions) to represent pixelized maps and their
harmonic decomposition. In this work the HEALPix convention will be adopted. Origi-
nally developed to address the data processing and analysis needs of cosmic microwave
background (CMB) experiments, HEALPix?, acronym for the Hierarchical Equal Area iso-
Latitude Pixelization, is specially designed to manage very large volumes of astronomical
data and large area surveys in the form of discretized spherical maps [52].

In HEALPix conventions, a band-limited field x defined on the unit sphere S, is decom-
posed in Spherical Harmonics as

Emax

l
r(n) =YY mY"(n), (2.70)

=0 m=—4

where it is assumed that there is insignificant signal power in modes with £ > £,,.. As
was discussed, pixelizing x(n) can be understood as sampling it at Ny locations n,,
p € [0, Npix). The sample function values z, can then be used to estimate the spherical
harmonic decomposition of the field z,,. The most basic estimator that can be conceived
is given by

= am R mx
Tem = Y, ™ (n,)x,. (2.71)
pix =0

It is implemented as part of the library of the HEALPix code in the ANAFAST routine
along with other more sophisticated routines for estimation of the spherical harmonic
decomposition. This routine is specially designed to perform harmonic analysis of HEALPix
maps up to a maximum spherical harmonic order /... The principal advantage of the
iso-latitude and equal area pixelization in HEALPix is the computation speed of the xy,,,
given a pixelized map with N, pixels, the total computation scales as (D(Nsi/f) with a
prefactor depending on /.., in contrast to non iso-latitude schemes of pixelization of the
sphere, for which the same computation commonly scales as O (Ngix) [52].

Taking into account this computational advantage, in this work the ANAFAST routine
is used to compute the estimator for the harmonic modes given in equation (2.71) and
then an estimator for the first £, Co’s is constructed from its definition, equation (2.67).

Note that such an estimator is a first approximation to the real estimation problem in
cosmology. The main drawback of this estimator is not taken into account the intrinsic
shot noise present on any cosmological signal, and then comes another issues like, for ex-
ample, masking effects and corrections for observational systematics. Indeed, for regimes
in which the shot noise contribution can be negligible and all the real data problems
are not present, like, for example, a simulated all-sky map of a cosmological field this
estimator can be still used as a first approximation. In this work we use the estimation
technique just depicted to measure the angular power spectrum of dark matter fluctua-
tions on a N-body cosmological simulation, namely, the Onion simulation [13], as well as
the auto-correlation of the weak lensing convergence field and its cross-correlation with

’http://healpix.jpl.nasa.gov/
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dark matter fluctuations, showing the points stated above. Our results are presented on
§4.2.



Chapter 3

Statistical inference

In the recent years cosmology has entered into its “golden age” as long as specially designed
experiments has allowed the field of precision cosmology to advance. This developments
have brought the problem of how to properly extract conclusions about our cosmological
models from contrasting them with observations. In order to solve this problem cosmology
uses the methods of statistical inference, the main theme of the present chapter.

Statistical inference is a branch of statistics devoted to draw conclusions from data sub-
ject to random variation, for example, observational and/or experimental errors present
on physical systems or sampling variation. At least two different schools of statistical
inference can be distinguished: first, the most common one (the “orthodox” if you want)
the frequentist statistical inference, where the probability of an event is determined by the
ratio of the number of times M the event occurred in N experiments, p = M /N, when
N — oo. It is important to note that this interpretation requires the experiment to be
repeatable. Thus, Frequentist inference is objective, in the sense that probability is not
the property of a particular event, but the property of the ensemble or parent population.
In second place there is the Bayesian statistical inference which on an over-simplified
view, basically describes “degrees of belief” using probability theory. Bayesian inference
is subjective, in the sense that it allows to assign probability to predictions or theories
(models), supported by the available evidence.

It is important to note that the difference between the above schools of statistical
inference is inherently related to the interpretation of the notion of probability [53, 54].

In the present chapter the basics of Bayesian inference as a tool to use observations
to test cosmological models and update the “degree of belief” on them using available
data is presented. We closely follow the treatment of [54]. The problem of sampling
from a probability distribution function (PDF) is depicted in the context of Bayesian
parameter inference and the most widely used method of Monte Carlo Markov chain
(MCMC) sampling in Cosmology is reviewed. Sampling methods based on Markov chains
were first developed for applications in statistical physics. The paper of Metropolis [55]
introduce the concept nowadays known as the Metropolis algorithm in which the next
state in a Markov chain is chosen by considering a (usually small) change to the actual
state, and accepting or rejecting this change, based on how the probability of the altered
state compared to that of the current state, see e.g., Chapter 16 of [56]. The recent
alternative method of affine-invariant MCMC [57] is also discussed as a useful alternative
for solving efficiently the problems of sampling degenerate PDF's with the possibility of
using parallel computational resources.
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3.1 Bayes’ Theorem

Bayes” Theorem can be understood as a “simple” consequence of the basic rules (axioms)
of probability theory. However, with amazing implications, giving the rules by which
probabilities (understood as degree of belief in propositions) should be interpreted and
manipulated. Here we present a description of the Bayes’ theorem by closely follow the
treatment of [54], showing that the basic rules of dealing with probabilities follow from
basic plausible properties of probability distributions.

Consider a proposition A and its negation —A, then its associated probabilities should
follow a sum rule in the sense that, p(A|l) + p(=A|I) = 1, where the vertical bar means
that the probability assignment is conditional, i.e., it is properly assuming whatever in-
formation is given on its right. This sum rule tells nothing but that for A one of the
propositions should be true, itself or its negation. This sum rule can then be extended
to more general grounds by considering A to be an arbitrary event, e.g. a random vari-
able or, more related to the present work, the value of an specific parameter inside some
mathematical model (e.g. the content of Dark Matter in the Universe on the context of
the standard model of Cosmology). The natural generalization of the sum rule should be
of the form

> p(Aln =1, (3.1)

where the sum runs over the possible outcomes for A and, again, I represents any relevant
information that is assumed to be true. Note that this sum rule states the known fact
that probability distributions should be normalized to the unity.

A second basic requirement for probabilities is a product rule,

p(A, B|I) = p(A|B, I)p(B|I), (3.2)

stating that the joint probability of events A and B (left-hand side) should be equal to
the probability of A given that B occurs times the probability of B occurring on its
own, all conditional on information /. Note that this statement can be also understood
as a generalization of the definition of the notion of joint probability when additional
information [ is given. In fact, when no information [ is taken into account on (3.2) it is
equivalent to the standard definition of conditional probability, p(A|B) = p(A, B)/p(B).

In principle one can deduce notably interesting properties of the probability distri-
butions from only this two basic requirements. Of fundamental importance for inference
process, one can mention, the notion of marginalization and, the extremely important
Bayes’ theorem.

Let us begin with the notion of marginalization. Suppose one is interested in the
probability of B alone, irrespective of A, then, the sum and product rules together imply
that

p(BII) = p(A,BII), (3.3)

where the sum runs over the possible outcomes for proposition (event) A. The result
follows simply by summing over all possible outcomes for A on both sides of the product
rule (3.2) and then use the sum rule on the left-hand-side of the result. The quantity on
the left-hand-side of (3.3) defines what is called marginal probability of B coming from
the joint probability of A and B p(A, B).
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Now we can turn to the Bayes’ theorem. It simply follows from realize that as long as
p(A, B|I) = p(B, A|I), the product rule can be rewritten as

p(A|B, I)p(B|I)
p(A[I)
In physics or science in general, the interpretation and usefulness of the Bayes’ theorem,

equation (3.4), is more clear when one replaces general event A for a given observed data
D and B for some hypothesis H one want to assess. This allows to write

p(B|AT) =

(3.4)

p(DIH, I)p(H|I)
p(DII)

p(H|D,I) = (3.5)

Let us now present an interpretation to each one of the terms involved in this equality.
The left-hand-side, p(H|D, I) is the posterior probability distribution function (posterior
PDF) of the hypothesis taking the data into account. On the right-hand-side one has that
the posterior PDF is proportional to the sampling PDF of the data p(D|H,I) assuming
the hypothesis is true, times the prior PDF for the hypothesis, p(H|I), which represents
the state of knowledge before the data is taken into account. Note that this is the only
PDF that does not depend on the data. On the other hand, the sampling PDF is a
fundamental quantity, because it encodes how the degree of plausibility (belief) of the
hypothesis changes when one is acquiring new data. Considered as a function of the
hypothesis, for fixed data (the one that have been observed), it is called the likelihood
function and it is common in literature to employ the notation

L(H) := p(D|H, I). (3.6)

It is important however to keep in mind that, as a function of the hypothesis, the likelihood
function is not a probability distribution. Up to this point one can see the power of the
Bayes’ theorem, as long as it specifies the way in which one can update the degree of
belief on some hypothesis from experience, i.e., by using observed data. One begins with
a prior PDF that does not depend on the data and then fully specifies the degree of belief
on the hypothesis before the data is taken into account. Then, when data is wanted to
be taken into account, Bayes’ theorem dictates the way it should be done, basically by
multiplying by the likelihood function associated with the hypothesis.

The left normalization constant in the denominator of the right-hand-side is defined
as the Bayesian evidence and is given by the marginalization of the product of the prior
and the likelihood over all possible hypothesis,

p(D|I) =Y p(D|H, I)p(H|I). (3.7)

As is easily seen, this results from requiring the posterior PDF to be correctly normalized
to the unity or equivalently from satisfying the sum rule for probabilities, equation (3.1).
The Bayesian evidence, equation (3.7), is the central quantity for Bayesian model com-
parison purposes, a topic that is outside of the scope of the present work, so not much
will be said about this quantity, however the reader can be referred to e.g. [58] for some
discussion. On the other hand, the posterior PDF is the relevant quantity for Bayesian
parameter inference as it represents the state of belief about hypothesis after one has
considered the information in the data, so it is the central quantity for the proposes of
the present work.
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3.2 Bayesian parameter inference

This section is intended to depict the Bayesian parameter inference problem. We again
follow closely the review of [54] which can be seen for further discussions. In principle, one
can formulate the problem of Bayesian parameter inference as follows. Initially, a model
should be chosen containing a set of hypotheses in the form of a vector of parameters 0
in the context of the present work, such a model is the standard cosmological model (see
the section 1.1). The parameters should describe any aspect of the model, but usually
they will represent some physically meaningful quantity inside physical theories. Together
with the model, the priors for the parameters should be specified. As was discussed, priors
should summarize the state of knowledge about the parameters before considering new
data, and the logical way to proceed is then, for the parameter inference step, to consider
as prior the posterior PDF obtained from previous data.

The central step is to construct the likelihood function for the measurement, which
should reflect the way the data is obtained. Nuisance parameters related to the mea-
surement process might be present in the likelihood. This reflects one of the powerful
aspects of Bayesian inference as long as the general strategy is always to work out the
joint posterior for all of the parameters in the problem and then marginalize over the ones
we are not interested in.

Begin then by assuming a set of model’s parameters @ and a set of nuisance parameters
1), the joint posterior probability for @ = (8,1)) is obtained through Bayes’ Theorem (3.4)
as
L(©)p(OH)

p(DIH) ~

where an explicit assumption of a model ‘H was made. For the proposes of parameter
inference, the normalizing constant p(D|H), i.e., the Bayesian evidence, can be effectively
ignored because it is irrelevant, it only represents a normalization constant factor.

Then it is possible to write the marginal posterior on the parameter of interest by
using equation (3.3), i.e., marginalizing over the nuisance parameters,

p(OD, H) = (3.8)

p(6]D.H) o / dep £(8,)p(6, | H). (3.9)

The final inference on @ from the posterior can then be communicated either by some
summary statistics, such as the mean, the median or the mode of the distribution, its
standard deviation and the correlation matrix among the components, or more usefully
(especially for cases where the posterior presents multiple peaks or heavy tails) by plotting
one or two dimensional subsets of @, with the other components marginalized over. On
the present work specialized numerical codes for do these kind of jobs was designed so we
present as much information as possible for the final inference on parameters.

In general, actual problems in cosmology and astrophysics are not analytically tractable
and one must resort to numerical techniques to evaluate the likelihood and to draw samples
from the posterior, which constitutes the fundamental problem for parameter inference
as long as it encodes all that the data have to tell in the context of a given model. It
is then desired to construct an accurate numerical approximation to the posterior PDF
following the procedure exposed above. The natural problem that appears is related
to the fact that likelihood evaluations can be computationally expensive. For example,
calculating the power spectrum of matter fluctuations today, the fundamental quantity
to describe the large-scale observables discussed in §1.4 and/or the Cosmic Microwave
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Background (CMB) power spectrum, basic ingredients to construct likelihood functions
associated with its respective observations, at one set of cosmological parameters requires
us to evolve many coupled differential equations from inflation to the present day, which
can take on the order of seconds to evaluate [28].

The alternatives to solve this problem nowadays are highly influenced by the so-called
Markov chain Monte Carlo (MCMC) class of sampling algorithms. This work focus on
MCMC samplers, which are briefly depicted in the following section.

3.3 MCMC techniques for model parameter Bayesian
inference

The present section aims to discuss the most important features of MCMC sampling
methods, it is based on the treatment of [53], and does not intend to be complete.

Monte Carlo (MC) methods are computational techniques that make use of random
numbers with the aims of solve one or both of the following two problems: (a) to generate
samples {(9(’“)\7" €{0,2,...,R— 1}} from a given probability distribution, for example
the posterior probability distribution on the Bayesian inference context p(®©|D,H) (sam-
pling problem) and (b) to estimate expectations of functions under this distribution, for
example

F o= (f(©)) = / 16 p(©|D, H)(®). (3.10)

A very interesting property of these methods is that one can concentrate only on the
sampling problem in order to solve the both. In fact, once sampling process is completed,
one can solve the second by using the random samples to give the estimator

F= =2 f(e). (3.11)

This estimator can be shown to be optimal in the sense that, as the number of samples
R increases, the variance of f will decrease as o7/R [53].

MCMC methods are MC methods where the sampling is made by a sequence of points
in parameter space (called “a chain”), of a specific type, a Markov Chain, with density
proportional to the posterior PDF of Bayes’” Theorem (3.8). A Markov chain is defined
as a sequence of random variables {X®|t € {0,1,...,T — 1}} such that the probability
of the (t 4+ 1)-th element in the chain only depends on the value of the ¢-th element. The
crucial property of Markov chains is that they can be shown to converge to a stationary
state (i.e., which does not change with ¢) where successive elements of the chain are
samples from the target distribution, in our case, the posterior PDF p(©|D,H).

Another relevant property of MCMC techniques is that they make the process of
obtain and plot marginal posterior PDF for parameters relatively easy. for example if the
desired task is to obtain the marginalization to the PDF of a single parameter, say 6;, one
can use the MC estimators (3.11). In fact, the process consist only on dividing the range
of 6; in a series of bins and count the number of samples falling within each bin, simply
ignoring the coordinates values 6; with j # i. The generalization to higher dimensional
posteriors, 2-dimensiona, 3-dimensional and so on is enterely analogous.

In what follows we briefly review specific algorithms to perform MCMC sampling used
on the present work. For further discussion the reader is encouraged to see the original
references cited along the text.
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3.3.1 Metropolis-Hastings sampling

The Metropolis-Hastings (MH) algorithm is one of the most widely used MCMC sampling
methods for Bayesian inference. It was introduced by [55] as a way to solve the interacting
Ising model in the lattice, see e.g. [56].

MH algorithm makes use of a proposal (also called in the literature by trial) density,
q(®'; ), which depends on the current state of the chain (point in parameter space
for parameter inference proposes) ®® and essentially describes the probability for at a
definite step, say the t-th one, the chain goes from the current state ©®) to a new state ©’.
The density PDF ¢ can be any fixed density from which one can draw samples. Common
choices are based on simplicity, for example, a Gaussian centered on the current state
o,

The essentials of the MH method to sample the PDF p(®) can be summarized as
follows: first of all, choose an initial point in parameter space ®®, then, each MH step to
evolve the chain can be represented on pseudo-code according to algorithm 1. Hereinafter

Algorithm 1 Single Metropolis-Hastings step from a given state @®.

Draw a proposal for a new state from the trial PDF, @' + ¢(®’; @)
Define the acceptance probability, Q < [p(©')q(©";©")] / [p(©W)q(©"; ©Y)]
Sample a random number between 0 and 1, R < U[0, 1]
if R <@ then
Accept the new state, @) « @’
else
Stay at the same state, @+ «— @)
end if

U[0, 1] denotes a uniform PDF between 0 and 1.

It is important to clarify notation. We use the superscript r = 1,..., R to label points
that are independent samples from a distribution , and the superscript t = 1,...,T to
label the sequence of states in a Markov Chain. It is important to note that a Metropolis-
Hastings simulation of 7" iterations do not produce T independent samples from the target
distribution P. The samples are, in principle, dependent.

Note that in order to compute the acceptance probability () it is necessary to compute
the probability ratios p(©’)/p(@®) and ¢(©®; @) /q(®"; ®®), line 2 in algorithm 1. In
the special case in which the proposal density is chosen to be a simple symmetrical density
such as a Gaussian centered on the current point, the later factor is unity and the MH
method simply involves comparing the value of the target density at the two points. This
special case is sometimes called the Metropolis method, because it was in fact the one
originally introduced by Metropolis [55]. It is important to mention that the symmetry
of the trial distribution ¢ guarantees the stationarity of p(®) under the Markov process
and thus that the asymptotic distribution of the chain is effectively p(©) [53].

3.3.2 Affine-invariant ensemble MCMC

Recently a new class of MCMC methods had received much attention from the community,
the ensemble or many-particle MCMC sampling algorithms introduced by [59, 60]. Such
class of algorithms have the property of affine-invariance; that is, the performance of the
algorithm is invariant under linear transformations of the parameter space (hence the
name). This is a highly desirable property because if it is guaranteed, in principle, one
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of this algorithms can work equally well sampling an uncorrelated and isotropic Gaussian
and a highly degenerate target distribution [57].

The basic principle of this sampling methods is that, in contrast to common MH
method, where a chain is generated sequentially as a single point (particle) moving on
parameter space, many points (particles), commonly called as walkers, explore, at the
same time, the parameter space. Moreover, this principle allows one to think in schemes
of parallelization of this kind of methods.

Following [57], the essentials of an affine-invariant MCMC sampling algorithm can be
described as follows: first of all an initial position for each of the walkers should be chosen,
i.e., an initial ensemble configuration (¢ = 0). An ensemble of K walkers will be denoted
as

S = {0k e {0,1,..., K —1}}. (3.12)

The proposal distribution for one walker, say the k-th one, is based on the current positions
of the K — 1 walkers on the complementary ensemble,

Sty = {©;]5 # k} . (3.13)

This move should be done in such a way that detailed balance holds, imposing a restriction
on the possible types of moves (see discussion in [59]). Here the simplest one will be
discussed, in fact the one that is used during this work: the so called stretch move. In
the stretch move, in order to update the position of one walker ®; a walker ©; is drawn
randomly from the complementary ensemble, ®; € Sy, and a new position is proposed
according to

O =0, +7[0t) -0, (3.14)

where Z is a random variable drawn from a PDF g¢(z). In this sense, according to the
proposed position, one has that

0,t)=0;+7'0e -0,], (3.15)

this shows that the proposal is symmetric, in the sense that the probability to go to a
position has the same value of the probability to return from it, if the PDF ¢ satisfies the
condition

g(z7") = zg(2). (3.16)
A particular form of g(z) commonly used was originally proposed by [60] as
212 2 elalal
2) o ’ ’ 3.17
9(2) {O, otherwhise, ( )

where the parameter a > 1, controlling the step size, can be adjusted to improve per-
formance. Following [57] this parameter is setted in this work to a = 2 for all practical
applications. However, is important to remark the fact that in principle a may be varied
if the acceptance fraction of the sampling process is too low or too high (see [59] and [57]
for discussion).

Finally, the proposal is accepted following the acceptance probability

= min ”_1—p(®/)
Q=i (251705 o1

where n is the dimension of the parameter space. The above form of the acceptance
probability ) in conjunction with the symmetry condition imposed to the probability
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density ¢ of the trial step, equation (3.17), ensures detailed balance and therefore that
the asymptotic distribution of the Markov Chains generated by the ensemble of walkers
is in fact the target PDF p [59, 60].

The single stretch move is summarized in form of pseudo-code on algorithm 2.

Algorithm 2 Stretch move step.
1. for k€ {1,2,3,...,K} do

2: Draw a random walker ®; from the complementary ensemble Si(t)
3: Sample a random number according to the PDF g(z), Z < g(z)
4: Draw proposal position as @' <— ©; + Z [©(t) — O]

5: Compute the acceptance probability, @ < Z" 'p(©’')/p(Ok(t))
6: Draw a random number between 0 and 1, R < U[0, 1]

7 if R <@ then

8: Accept the new position, Ok (t + 1) + O’

9: else

10: Stay at the same position, O(t + 1) < O(t)

11: end if

12: end for

Perhaps the most attractive feature of the affine-invariant ensemble method for MCMC
sampling based on the stretch move, algorithm 2, is the fact that it admits an scheme
of parallelization. As discussed in [57] this parallelization should carefully done, the first
natural thought of parallel advancing each walker based on the state of the ensemble in-
stead of evolving the walkers in series, as is implicit on algorithm 2, is not allowed because
it subtly violates detailed balance. However a scheme of parallelization not violating de-
tailed balance is also given in [57]. The solution resides in split the full ensemble into two
subsets (sub-ensembles if you prefer),

SO .= {0,k € {1,2,3,..., K/2}}, SW.={O4kec{K/2+1... K}}.

Thus, first update all the walkers in the first sub-ensemble S using the stretch move
procedure from algorithm 2 based only on the positions of the walkers in the other sub-
ensemble S and then, using the new positions of S, update S™. This procedure is
summarized in the form of pseudocode in Algorithm 3.

In this way, as can be seen from algorithm 3 the computationally expensive inner
loop, which starts at line 2 in algorithm 3, can efficiently run in parallel. A highly desired
property nowadays when parallel computing is becoming common practice for scientific
community. Given the variety of properties just depicted about affine-invariant ensemble
MCMC samplers, we used them during this work, for practical proposes we used the
emcee! [57] code, a python-based code designed to be a “hammer” for MCMC sampling.

Thttps://github.com/dfm /emcee
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Algorithm 3 Parallel stretch move step.
1: for i € {0,1} do

2 for k € {1,2,3,...,K/2} do > Parallel loop
3 Draw a random walker ©; from the complementary ensemble S~ (t)
5: Z +g(2)

6: O «— @j + 7 [@k(t) — GJ]

f Q « Z"'p(©')/p(O4(1))

8 R« [0,1]

9: if R <@ then

10: Ot +1/2) + ©

11: else

12: Okt + 1/2) + O(t)

13: end if

14: end for

15: t—t+1/2
16: end for
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Chapter 4

Results

This chapter is devoted to the main results of this work. We begin by considering the
general two-point correlation function of galaxies for arbitrary angular separation and
redshifts. This is accomplished by using the results presented in §2.1 and including the
redshift-space distortion effect as discussed in Appendix C, such that a general formula
for arbitrary spatial curvature is presented. Next, the distant observer approximation
is discussed and the standard functional forms of the two-point correlation function are
recovered. In order to do so, we closely follow the treatment of [35].

Interpretation of data from galaxy redshift surveys relies on the comparison of obser-
vations and theoretical predictions. Modern approaches rely on numerical computations
in the linear regime performed by sophisticated Boltzmann codes, i.e. numerical routines
specialized in evolving the Einstein-Boltzmann system of equations associated with first-
order metric perturbations, taking into account the interaction between different species
in the Universe according to the formalism of Kinetic Theory [2, 4].

Two main difficulties appear in this interpretation, (a) whether the model postulated
is a correct physical description of the Universe evolution and (b) given a model, whether
the theoretical predictions are computed with sufficient accuracy when the observational
errors are taken into account. The first problem can be addressed by a continuous theo-
retical effort and evaluation of how well competing models describe the same data. This
can be done by using Bayesian inference as described in Chapter 3. On the other hand,
the second difficulty is directly related to the robustness of the numerical methods used to
compute predictions from models. Commonly these methods are divided into two specific
tasks, Einstein-Boltzmann codes and specific observable model codes, i.e. the numerical
methods used to connect the solutions offered by the linear theory codes for the evolution
of perturbations in the Universe with the actual cosmological observables as e.g. those
discussed in section 1.4. On top of that, practical progress in the development of these
codes is triggered by the fact that their speed is crucial for sampling the space of model
parameters. As discussed in chapter 3, within the Bayesian inference process, sampling
methods require the evaluation of a considerable number of models every time a cosmology
is compared to the observed data set.

For the Einstein-Boltzmann system of equations, several Boltzmann codes have been
made public and compared to each other. From them, we can mention CMBFAST! [61, 62],
the first numerical routine implementing the method of line-of-sight integration written
in Fortran 77 language and not maintained up to date, and later CAMB? [28], a Fortran

http://lambda.gsfc.nasa.gov/toolbox/tb_cmbfast_ov.cfm
’http://camb.info/
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90 implementation of the same method which is maintained up to date, CMBEASY [63]?
an early C++ (object oriented) implementation based on CMBFAST, not maintained up to
date, and more recently CLASS?* [64, 65|, a C++ implementation maintained up to date.
From all of them, CAMB and CLASS have been constantly updated and pushed to ever
higher precision and accuracy.

In this chapter, different approaches to the practical computation of the two-point
correlation function assuming the distant observer approximation are considered. We
show that a method based on discrete Hankel transform becomes competitive and nearly
optimal in the sense of being accurate and faster in comparison to standard integration
methods.

In the context of modern wide-area photometric galaxy surveys like the DES, the
gain in area and depth should be contrasted with a poorer determination of radial posi-
tions. Therefore, splitting the data into redshift bins and using the angular correlation
function (ACF) w(f) and the angular power spectrum (APS) C constitute a standard
approach to extract cosmological information. We present a detailed model for w(6) at
large scales including effects of nonlinear gravitational clustering, galaxy biasing, redshift
space distortions and photo-z uncertainties.

In the same context, future cosmic shear surveys will play a major role in cosmology.
The sensitivity of weak lensing observations will be high enough to allow for precision
measurements of cosmological parameters. These measurements will provide constraints
on cosmology that are independent and complementary to those obtained from other
observables such as galaxy clustering, CMB anisotropies and polarization, type la super-
novae and galaxy clusters [1]. Cosmic shear probes the nonlinear evolution of structures in
the Universe and can be used to measure the non-Gaussianity of the large scale structure
arising from gravitational collapse. Up to now, cosmic shear observations have focused
mainly on second-order (two-point) statistics which only probe the Gaussian part of the
matter distribution. Higher-order statistics that are able to determine non-Gaussian as-
pects of the large scale structure will become more important and observationally feasible
with larger and deeper surveys, higher sensitivity and better understanding of systematics
in the measurements and in the data analysis [11, 10]. Moreover, since the dependence
on cosmology is different for shear statistics of second- and third-order, the combination
of both will improve the determination of cosmological parameters and reduce the degen-
eracies between them. In the final part of this chapter, preliminary work on the galaxy
position and weak lensing convergence auto- and cross- correlation in harmonic space, i.e.
the angular power spectra, for the Onion simulations [13] is also presented.

4.1 Two-point statistics in configuration space

In §2.1.1 the two-point correlation function of total matter fluctuations £(r) in FLRW
Universe models was found in terms of the total matter power spectrum according to
equations (2.15) and (2.21). In this section those expressions will be generalized to the
case of the two-point correlation function of galazies, equation (1.59), closely following the
pioneering work of [35]. After doing that we show how to use this result to construct the
angular two point correlation function of galaxies. We provide expressions that take into
account spatial curvature, nonlinear corrections, photometric redshift estimation errors

3http://www.thphys.uni-heidelberg.de/~robbers/cmbeasy/
“http://class-code.net/
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and the proper covariance between redshift and angular scales, this is done by closely
follow the works in [7, §].

4.1.1 Galaxy two-point correlation function in FLRW Universes

By properly accounting for the effect of the peculiar velocities of galaxies on the fluctuation
in their number density as discussed in §1.4.1 and computed in Appendix C one can write
the two-point correlation function of galaxies in redshift space as

fggs)(zl,xil, 29, 1Y) = <5gs)(zl,xi)égs)(@,ﬂfé» = b1byG1G <§1 o Ez) €(x)] (4.1)

where b; 1= by(2;), G; = G(z;) with z; for i = 1,2 the redshifts of the two points where
the galaxies are located, £(x) is the total matter two-point correlation function at present
time in terms of the adimensional radial separation between the two points x (equation
(2.15)) and the two redshift-space distortion operators R; and Ry (equation (C.36))° are
applied on the total matter fluctuation at the spatial points % and z¥ respectively.

In the following, explicit expressions for the correlation function in redshift space are
derived. The approach is to separately consider open, flat and closed Universes following
the work of [35]. However, from equation (4.1) one can see that the main task is to
compute the action of the composition of redshift-space distortion operators ﬁl o Ry
on the real space correlation function of matter at present time £(x). Regardless of
the spatial curvature, by simple inspection of equations (2.15) and (C.36), one see that
this computation involves the action of the inverse of the operator (V%,Q + 3K) on the
zero radial harmonic modes X, (equations (B.23)). More explicitly, the action of the
composition (V2 +3K) "o (V2+3K) ' on X,. Such computation can always be done
by taking into account the facts that the Laplacian operator is invariant under changes
of coordinates in the spatial hypersurfaces and that the X, functions are special cases of
the Laplace operator eigenfunctions (see Appendix B). Then we should have

XO(X’ V)

(V% + 3K)_1 (V% + 3K)_1 Xo(X7 V) = m,

(4.2)
where k is the dimensional eigenvalue of the Laplace operator related to its adimensional
analog v depending on the spatial curvature according to equations (B.5). The remaining
part of the computation involves derivatives along the LOS, i.e. derivatives with respect
to xi = x(2:) (1 = 1,2), equation (1.19), which are non-trivial because they do not have
the invariance property of the Laplacian. This computations can then be performed by
introducing the angular separation between the two points # and the angles subtended
between the lines of sight to each point and the geodesic connecting the two points 7; (i =
1,2), see figure 4.1. Since these definitions are geometry (spatial curvature)-dependent
they are separated for open, flat and closed FLRW Universe models.

Open FLRW Universe

Consider initially an open Universe, i.e., K < 0. The two-point correlation function of
total matter at present time is given by (see §2.1.1)

0= [ G s XD = o ag

5Note that here the subindex g has been dropped out for simplicity in the notation
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X2

b

Figure 4.1: Geometry of the two-point correlation function in FLRW Universe models.
The two points are supposed to have spacetime coordinates (11 2, 93112) Since the points
should lie on the observer past light cone the time coordinate can be replaced by the
redshift z; o used on the definition of the correlation of galaxies (4.1). Choosing spatial
spherical coordinates z° = (x, 6, ¢) the radial positions of the two points is given by
X1,2 = x(#1,2), the radial distance between the objects x depends on the spatial geometry
(curvature), € is the angle subtended by the two objects for the observer and v o are
the angles between the lines of sight two the objects and the geodesic connecting them.

where S(v) is the adimensional total matter power spectrum related to its fully dimen-
sional analog P(k) according to equation (2.17). Expanding the composition of the two
redshift-space distortion operators }Agl o f?g) for the terms that involve derivatives along

the LOS, one has

(ﬁq o ﬁzg) - [1 + 8K (91 +a1) 0y (V2 + 3K)*1] [1 + BoK (Dy + ag) Dy (V2 + 3K)*1]

= (1 + KB10101 + K Bocids + K 3105 + K 205
+ K21 Bacy gDy + KBy Bacia 070y + K31 8o, 0105
FK2B,5,0%02) (V2 +3K) ™ (V2+3K) ", (4.4)
where the abbreviated notation f; := fg(2:), a; = a(x;), 0; := 0, was introduced for
simplicity. The action of the inverse Laplace operators on the ¢ = 0 radial mode is given
by equation (4.2) as

1 1

e o x5, v). (4.5)

(V24 3K) " (V3+3K) " X (x,v)
As discussed above, the non-trivial task is now to compute the derivatives along lines-of-
sight of the two points.
We start by using the open-space version of the law of cosines to relate the radial
positions of the two objects x; and its angular separation €, as determined by the observer,
with their comoving separation y (see figure 4.1),

cosh(x) = cosh(x1) cosh(x2) — sinh(x1) sinh(x2) cos(f). (4.6)

Then the angles subtended between the lines of sight to the objects (galaxies) at y; and
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the geodesic connecting these objects x can be computed as

= Ox = L sin cos — cos sin cos
cos(1) = xr ~ smh(y) [sinh(x1) cosh(x2) h(x1) sinh(x2) cos(9)], o
cos(yg) = Ox S [cosh(x1) sinh(x2) — sinh(x1) cosh(x2) cos(9)] .

N OJx2  sinh(y)

In order to find the partial derivative of the ;o angles along the lines of sight it is also
useful to consider the following identities hold [35]

(9i (sinh x cos~y;) = cosh ¥, (4.8a)
X1
o . ~
E (sinh x cos~y;) = — cosh x cos 6, (4.8b)
X2

where the angle 0 is introduced according to

~  siny siny, cosh ;1 cosh x5 cos @ — sinh x; sinh Y9
cosf) = ————— — cOS Y1 COS Yy =

(4.9)

cosh y cosh ; cosh ys — sinh x; sinh y cos 0

Note from this definition that & — 6 for comoving scales much smaller than the
curvature scale, i.e. in the flat limit, r < |K |71/ % or equivalently y < 1. These identities
allow to write the derivatives of the v; o angles with respect to xi 2 as

dcos(y;) coth(x) [1 — cos®(v;)] i=7,

dx; | —coth(y) [COS(é) + cos(y;) cos(vj)] i # 7, (4.10)

where 4, j € {1,2}.

By using the above equations (4.6)-(4.10) and the derivative and recursion relations
for the radial harmonic modes, equations (B.10)-(B.11), one can obtain the derivatives
along the lines of sight appearing on the expansion (4.4) as

0Xy

aXz - COS(fyi)Xl (X; V)? (411&)
0% X, 1 1
axfo = Xo— §(y2 +4) X0+ |:0052(r}/1) _ ﬂ Xo, (4.11D)
"X, (0)Xo + ~ cos(@)(12 + 4) Xy + |cos(m) cos(a) + + cos(d) | X, (4.11¢)
= —cos —cos(0)(v cos cos — Cos dle
Ox10x3 0 3 0 71 Y2 3 2,
PX 1 N
W;Xj = cos(v;) X1 + 5(1/2 +4) [2 cos(7y;) cos(f) — cos(’yj)] X
1 ~
+g [2 cos(7;) cos(f) + 5 cos?(v;) cos(7;) — Cos('yj)} Xs, (4.11d)
X 2 AN 1 27\ (.2 2
Ix0x2 = Xo— I <4+3COS (9) (v +4)X0+1—5 <1+2(:OS 49) (v" +4)*X,
1 r N ~
51 4 —6cos?0 — 27 (cos2 v + cos? 72) — 60 cos y1 cos v, cos «9] Xo
1T " R
—1—5 2 +4cos’f —3 (COS2 Y1 + cos? 72) + 12 cos 71 cos 7, cos 9} (V2 +4) X,
LT 25 2 2 7]
+£ 14+ 2cos”0—5 (cos Y1 + cos 72) + 20 cos 71 cos 7y, cos 0

+35 cos? " cos? 72} Xy. (4.11e)
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Thus the action of the composition of redshift-space distortion operators ﬁl o }/%2 on
Xé_)(x, v) can be expanded as [35]

. (=1)"X; (v, v)
<R1 o RQ) X )(Xa ) Z Cg )<X17 X2; 6) Sinh2n—€(>:> (1/2 4 4)”’

where the sum runs over (n,¢) = (0,0),(1,0),(1,1),(1,2),(2,0),(2,1),(2,2),(2,3),(2,4),
and consequently the two-point correlation function of galaxies in redshift space is given
by (equation (4.1))

féQS)(Zla 22, 9) = bg(zl)bg( 22 Z Cy Xl, XQ, Eén) (X), (413)

(4.12)

n,l

where the multipoles of the two-point correlation functlon were introduced as

=0 = Sl [T ey ) (41)

sinh? () 212 (V2 +4)"
Note that the index n appears to distinguish the v dependence on the expansion of
RleX )(x,v). The actual multipolar expansion runs over the ¢ index alone. Note fur-
ther that since the two points are inside the past light-cone of the observer the expansion
coefficients CE,") and consequently the correlation function in redshift space depends only
on the redshifts of the two points z; 2 and their angular separation 6.

The coefficients cé")(zl, 29, 0) are given according to the line of sight derivatives (equa-
tions (4.10)-(4.11d)) as

4 = 141 S (Bi+ o) + 15152 (1+ 2cos2(é)> , (4.152)
c(()l) = —161/820{1042 cos(f) + [51 + Bs + ﬂlﬂg (4 + 3COS(0)>] sinh?(y), (4.15b)
cgl) = [1ay cos(71) + Pads cos(ya) + gﬁl@ [561 (COS(%) — 2cos(72) COS@))

+as (cos(yg) — 2cos(m) cos(é))} , (4.15¢)
cgl) = 0 (Cos(%) - %) + Bs (COS(’}/Q) 1) - —ﬁlﬂg {— §COS2(9~)

— (cos?(72) + cos®(72)) + 4 cos(71) cos(72) cos(é)} : (4.15d)
o? = BB (sinh®(x) — dids) sinh?(x), (4.15¢)
A2 = B1By (61 cos(1) + @ cos(y2)) sinh?(x), (4.15f)
& = Sufainds (costr)costoa) + g cos(d)) + 215 [cosd) - 3

+§ (cos?(m1) + cos®(72)) + 10 cos(y1) cos(72) COS(é)l sinh? (), (4.15g)
c§2) = éﬁlﬁg :dl (5 cos(71) cos?(y2) — cos(71) + 2 cos(7s) COS(é))

+a <5 cos(72) cos?(y1) — cos(7a) + 2 cos(y1) cos(é))] : (4.15h)
&P = %5132 % + %COSQ(é) — (cos®(m) + cos*(72))

+4 cos(71) cos(y2) cos(6) 4 7 cos® (1) 0032(72)} , (4.151)
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where the functions &; were introduced as

cosh(x;) oln(D; f;®;)] .
sinh(x;) [ 0ln sinh(Xi)] A {1’2}@ 16)

&; = &;(xq, x) = sinh(x)a(x;) = sinh(x)

Flat FLRW Universe

Consider now a flat universe. The two-point correlation function at present time is

> q 2 .
§00) = / 5 X0 (6 S W) Xé‘”(x,u):mj;”=jo<ux>, (4.17)

where S(v) is the total matter power spectrum and j, represents the spherical Bessel
functions. On flat FLRW Universe models the eigenvalue of the Laplace operator v = k
is fully dimensional and so S(v) = P(k), see §2.1.1.

The two-point correlation function computation for flat Universes can be performed
in a completely analogous way as for the open Universe case of the previous section.
Alternatively, one can consider the flat limit for the open Universe results, i.e., the limit of
curvature radius much larger than radial comoving distances (K /2 > ), 1i.e., x1.2,x — 0
and v — oo keeping yv finite. Whichever approach is adopted, the main ingredients for
the computation are the following: the well-known flat space version of the cosines law
relating the radial separation between the objects y with their radial positions and angular
separation (x1, x2,0),

x> =i+ X3 — 2x1x2 cos(0); (4.18)

note that this is in fact the flat limit of equation (4.6), the angles between the lines of
sight x; and the geodesic connecting the two points x, which are given by (see figure 4.1),

dx X1 — x2co0s(0) ~Ox X2 — x1cos(f)
- ) 005(72) - -
ox1 X Ix2 X

cos(m1) = , (4.19)

they are also the flat limit of their open Universe versions, the variable 0, defined in
equation (4.9) for the open Universe case, which reduces in the flat limit to 6, the angle
subtended between the two object lines of sight. "

Thus, the composition of redshift space operators acting on XOO can be expanded as

n v (0)
D D 0 n (_ 1) (X vV )
(Rl o R2> X(() )(Xa V) - Z Cé )<X17 X2, ‘9) X(Zn—gﬁ)VQn ) (42())
nt
and consequently, the two-point correlation function in redshift space is given by equation
(4.13) where the corresponding flat Universe multipoles are given by

) P dr 2 X Oy
=00 =S8 [ G T sw), (421a)

X2n7€ 27-[-2 p2n

or, by using the relation Xéo)(x, v) = (=1)v%,(vx) (see Appendix B),

(n -1 n+4 o) dk’k2 ] k,X
= (x) = (XQ,BZ / P(k) ;gn}, (4.21b)
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and the flat Universe coefficients cén) are

C(()O) = 1+ % (ﬁl -+ 52) + %5152 (1 -+ 2COSZ(9)) s (422&)
C(()l) = —éﬁlﬁgdlag COS(@), (422b)
cgl) = [1ay cos(71) + Pada cos(y2) + é5162 [G1 (cos(y1) — 2 cos(y2) cos(0))

+as (cos(y2) — 2 cos(y1) cos())] (4.22¢)
= B (COS(’YI ) + B2 (COS 72) ) - _5152 {_ 30052(0)

— (cos?(72) + cos*(72)) + 4 cos(71) cos(y2) cos(6)

+7 cos? (1) cos® (72)] : (4.22d)
RO (4.22¢)
2 _ g (4.221)
052) = [ifatnan (COS(%) cos(72 + % COS(Q))) , (4.22¢)
4 = 26 [ (5cos(n) cost () = cos(m) + 2eos(ra) cos(6)

+aa (5 cos(y2) cos®(11) — cos(y2) + 2 cos(71) cos(6)) ], (4.22h)
0512) = %5152 E + % cos*(6) — (cos®(71) + cos*(72))

+4 cos(71) cos(y2) cos(f) + 7 cos® (1) cos®(2)] (4.221)

where

- - 8ln Dz Z(DZ
G = Gl x) = xalx) = = {2 4 2Difid)

) .
FInCe) ] ie{1,2}. (4.23)

i

Closed FLRW Universe

Finally consider a closed universe (K > 0). The two-point correlation function of total
matter at present time is given by

o0

B V2 . sin(vy)
é(x)—;%QX(”(X, VS X0 0ov) = TS (4.24)

where S(v) is the adimensional total matter power spectrum related with its fully dimen-
sional analog P(k) according to equation (2.17), see §2.1.1.

The two-point correlation function computation for closed Universes can be performed
in a completely analogous way as for the open Universe case. Alternatively, one can
consider the change of variables x12 — ix12, x — @x and ¥ — —iv in the results
obtained for open Universes. Whichever approach is adopted, the main ingredients for
the computation are the following: the closed space version of the cosines law relating the
radial separation between the objects y with their radial positions and angular separation

(X1, X2,0),
cos(x) = cos(x1) cos(xa) — sin(x1) sin(x2) cos(f), (4.25)
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the angles between the lines of sight y; and the geodesic connecting the two points Yy,
which are given by (see figure 4.1),

dx 1

00 =3, = iy P ) O 0],
cos(ra) = o = i cos(n) sinlxa) = sinr) cos(ca) cos(0)]

and, in order to find the partial derivative of the «; o angles along the lines of sight ;,
the following identities hold [35]

0
— (s = 4.27
o (sin x cos 1) Cos X, (4.27a)

0 -

— (sinycosy;) = —cosxcosb, (4.27b)
OX2

which allow us to introduce the variable @ for closed Universes as

cos(x1) cos(xz2) cos(f) — sin(x1) sin(x2)
cos(x1) cos(xz2) — sin(x1) sin(xz) cos(6)

cos(8) — sin(71) sin(72)
0) == st
cos() — tan(xa) tam(x»)
1 — tan(x1) tan(x2) cos(6)

— cos(m1) cos(r2) =

(4.28)

Note that from this last relation, one can prove that for scales much smaller than the
curvature scale, i.e., in the flat limit, x12 = |K|1/2 12 < 1,0 — 0. In fact, all the above
equations in the flat limit reduce to the flat Universe ones of the previous section.

Thus, the composition of redshift space operators acting on X+ can be expanded as

(_1)nX€(X7 V)
sin? ¢ (x) (V2 +4)"

(B0 ) XE700v) = D e (1 X2, )
n,l

(4.29)

and consequently, the two-point correlation function in redshift space is given by equation
(4.13) where the corresponding closed Universe multipoles are given by

:‘(n)(X) — (_1)77, - VQ Xlg+)(X7 V) (I/)
- sin?"~¢(x) c—om? (V2 + 4)" ’

(4.30)
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and the closed Universe coefficients an) are given by

cl()o) = 1+ % (B + B2) + 1—155152 (1 + 2(3052(9)) ; (4.31a)
) = —%ﬂlﬁzala@ cos(0) + {61 + B2+ %ﬁlm (4+ 3cos<5>)} sin’(x),  (4.31b)

) = B cos(m) + fadncos(re) + £l [ (cos(m) — 2cos(as) cos(d))

iy (Cos(fyg) — 2cos(m1) cos(é>)] , (4.31¢)
&V = Bi(cos(m) —1/3) + Bz (cos(12) — 1/3)

=16 [2/3 4+ 4/305%(9) — (cos? () + cos*(12))

+4 cos(71) cos(72) cos(é)] : (4.31d)
082) = B1s (sin®(x) — G1ds) sin®(x), (4.31e)
= BB, (& cos(y1) + @y cos(y2)) sin® (), (4.31f)
& = it (coston)coston) + 5 os@) ) + 2t [eost) - 3

—i—% (cos*(71) + cos®(72)) + 10 cos(71) cos(72) cos(é)] sin?(), (4.31g)
P = %&ﬁz [dl (5 cos(71) cos(72) — cos(71) + 2 cos(7z) cos(é))

+avo (5 cos(72) cos(71) — cos(7z) + 2 cos(y1) cos(é))} : (4.31h)
D = %6152 E + §0082(§) — (cos®(1) 4 cos®(72)) + 4 cos(y1) cos(72) cos(6)

+7 cos®(11) cos®(12)] (4.311)

where

Y= v ) = sin(v)alvs) = sin cos(xi) OIn(D; f;®;)
= ) = sin(at) =sin() S 2+ SHOSS

} e {12}, (4.32)

Distant observer approximation

In this section we recover the usual formula for the correlation function in redshift space
from the general formulas obtained in the last sections. The limit to consider is the so-
called distant observer approximation, which corresponds to the situation in which the
distance between the two points is much smaller than the distances of the points to the
observer, i.e. x < X1, X2. Formally, this limit should be taken maintaining the v; and
o angles fixed. In addition, one can consider that the scales of distance between the two
objects is much smaller than the curvature scale, i.e., ¥ < 1, a flat limit.

The first thing to note from this approximation is that, irrespective of the spatial
curvature, it implies a small angle approximation in the sense that 0,0 — 0. In fact,
since one is considering scales between objects much smaller than the curvature scale,
a flat limit applies even for the K # 0 cases. Thus, as discussed above, the variable
6 — 6. The fact that it goes to zero on the distant observer approximation follows from
the flat cosines law, equation (4.18), as long as cos(f) — 1. Therefore, under the distant
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observer assumption, one is always treating points separated on the observer sky by a
small angle. Usually separations below 10 deg are considered in the literature, beyond
which the deviation on the angle cosine with respect to one becomes larger than 2%
for z ~ 1 [35]. However, the actual separation of the two points also depends on their
redshifts and on the specific cosmological model.

Moreover, this small angle approximation also implies an identification of the angles
v and 7y. According to the flat Universe definitions of this angles, equations (4.19),
follows that as long as # — 0, cos(y1) — — cos(72), and therefore vo — m — v = 7.
The interpretation of the angle v is that it naturally describes a single line of sight
under small angle approximation. In other words, in the limit § — 0, the two angles
between the lines of sight to the objects x;2 and the geodesic connecting the objects
x are supplementary, so that define a unique line of sight. Thus, when one is working
under the distant observer/small angle approximation one defines a unique line of sight
for every pair of points, which can be one of the original line of sights or the bisector line
in between. As long as the small angle approximation is valid, any of these choices should
be equivalent.

Finally, consider the multipole expansion for the flat Universe redshift-space correla-
tion function (equations (4.13) and (4.22)). Within the distant observer approximation,

i.e. taking into account the above considerations, the an) coefficients reduce to

C(()O) = 1+ % (81 + B2) + %ﬁlﬁz, (4.33a)
& = |20+ 8) + 28| Paleos()), (4.330)
cgl) = %615231 (cos(7)) - (4.33c)

These coefficients are equivalent to those obtained in [33] under the additional assumption
of the two points to be at the same redshift so that 5 = f3 = . Thus, the two-point
correlation function in redshift space considering the distant observer approximation can
be written according to the expansion (2.19) as

gélg) (x) = {1 + % [Be(z1) + Bg(22)] + %Bg(zl)ﬂg(@)} &o(x) Po(cos(7))
B 1) + ) + F80R) | @0 Paleos(r)

it Pt (430

where Py(x) are the Legendre polynomials and the multipoles of the correlation function
:(n)

=, (equation (4.21)) contributing must satisfy 2n — ¢ = 0 and n + ¢ even, so that they
reduce to the distant observer two-point correlation multipoles,

&0 = [ CARR kP, (4.35)

272

Note that the —q(x) is nothing but the two-point correlation function of total matter
in real space (equation (2.21)). The angle v is determined for the unique line of sight
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(LOS) of the distant observer approximation. In this work this will be set as one of the
two lines of sights, for example, taking the LOS as y the angle v = 7, so that

- X2 — X1 COS(Q)'

" (4.36)

cos(y

4.1.2 Angular two-point correlation function of galaxies

This section introduces the basic tool to study the angular clustering of galaxies, the
angular two-point correlation function. Following the seminal works of [7, 8] one can
begin by considering the projection of the spatial galaxy fluctuation today along a given
direction in the sky (see §1.4.1 for details),

02 (n,) = /0 T W#(2)Rybo(x, my), (4.37)

here n; = (01, ¢1) denotes a given comoving angular position or, from the point of view of
the observer, a direction in the sky, and W#(z) = ¢#(2)bs(2)G(2) (equation (1.63)) is the
galaxy window function, where b,(2) is a scale-independent galaxy bias, G(z) the linear
growth mode of matter fluctuations (see §1.2.1) and ¢2(z) the radial selection function
of galaxies which allows us to introduce intrinsic characteristics of the observation, in
particular it will be used to model the effect of photometric redshift errors (see §4.1.2).

The autocorrelation of 6§D as a function of the angular separation in the sky of two
points define the angular correlation function of galaxies and can be obtained as the
projection of the three dimensional correlation function along the lines of sight to the
points as

w(f) = <5érs)(n1)5gs)(n2)> = /000 dz1 ¢(21) /00 dzo p(29) <6gs)(nl, zl)5gs)(n2, 22))

0

_ / T dz o) / T Az B(22)EED (21, 20,6) (4.38)
0

0

here, 6 is the angular separation between points in the sky, i.e., the angle subtended
between the geodesics that connect the points with the observer (figure 4.1), and 2o
its respectives redshifts. Note that this formula is general in the sense that it is valid
for any value for the separation of the galaxies and for any value of spatial curvature;
the differences appear in the redshift space two-point correlation function 5&? and were
studied on §4.1.1 in a completely general Wa%/', only assuming linear theory of cosmological
perturbations. The general expression for §gf;), equation (4.1), allows for an expansion of
the angular correlation function of galaxies of the form
_ - g > R =(n)
w) =3 [ an Wi [ da WeGd (u w0 (e 0) . (439)
n,l 0 0

Note that the formula (4.39) already includes the effects of spatial curvature, redshift-
space distortions and galaxy biasing for the angular correlation function. However, in
the context of photometric galaxy surveys, two important physical effects still remain to
be modeled, (a) the fact that the redshift of objects in the context of this astronomical

surveys is not determined using accurate spectroscopic techniques but the techniques of
photometry, i.e. by using information contained on the brightness of objects as viewed
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through various standard filters comprising a given broad spectrum of colors, which is
useful in the context of estimating redshifts for a large number of objects; and (b) the
nonlinear gravitational effects which are important at small scales, where the linear per-
turbation theory on top of the derivation of (4.39) should fail (see the discussion of §1.2.2
for more details). In the following, the modeling of these two effects for the two-point
correlation function of galaxies is considered.

Photometric redshift estimates

When an astronomical object is observed, its redshift (see §C.1) can be directly determined
by an accurate measurement of its spectra, in which case absorption and emission lines can
be used to estimate redshifts by comparing their wavelengths with the known (laboratory)
wavelengths. Note that this interpretation relies on the assumption that atomic physics
is unchanged over cosmological scales and also knowledge about galaxy evolution models.
However, such a technique demands a great amount of time to collect spectra for each one
of the objects in a survey. Thus, recent advances in galaxy surveys have been driven by
new instrumentation that enables multiple galaxy spectra to be obtained simultaneously.
It is remarkable the development of multi-object spectrographs (MOS) which enabled
a number of survey teams to create maps of many hundreds of thousands or millions
of galaxies. Examples of these surveys are the 2-degree Field Galaxy Redshift Survey
(2dFGRS; [66]) and the Wigglez [67] surveys, that used the Anglo-Australian Telescope
facilities, and the Sloan Digital Sky Survey (SDSS; [68]) conducted at the Sloan Telescope,
specially designed for this propose. Typical errors for this kind of redshift estimates are
~ 1071 = 1073 x (1 + 2).

However, recently, another alternative emerged with the possibility of fitting observed
broad-band colors with templates or training samples of emitted light profiles of objects,
and thus estimate their redshift. Such class of techniques are known as photometric
redshifts, referring to redshifts estimated from broad-band colors only. An important
characteristic of such estimates is that since they rely on known light profiles for specific
classes of objects they vary in quality between galaxy samples, which leaves an accurate
description of its errors as a very difficult task. In this sense photometric redshift estimates
can have offsets from the true redshifts with standard deviations of o, ~ 0.03(1 + 2) for
red galaxies with strong 4000°A breaks, while more general populations can give estimates
with o, ~ 0.05(1 4 z) [69] or worse. In any case, these are much less accurate than the
spectroscopic estimates. Nonetheless, the idea in the context of galaxy redshift surveys
is that the estimates based on photometric techniques allow to simultaneously determine
redshift of a great quantity of objects, so that in some sense one is exchanging the accuracy
on individual redshifts for a better statistics in the context of clustering analysis. For a
more detailed recent discussion see e.g. [70].

Photometric redshift uncertainties in our model for w(#) (equations (4.38) and (4.39))
are included via the radial selection function of galaxies ¢#(z). This function defines the
probability to include a galaxy on a specific true redshift value z, so that, if the selection
of galaxies is done according to their true redshifts, ¢8(z) is simply the true number of
galaxies Ny(z) per unit redshift, ny(z) = dNg(z)/dz, times a redshift (radial) window
function, W (z), encoding selection characteristics, e.g. redshift cuts in the observations
and redshift binning.

¢*(2) = ny(2)W (2). (4.40)

On other hand, if the selection is done according to photometric redshift estimates one
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can introduce the conditional probability P(z|zpnet) for the true redshift to be z when
the photometric redshift (photo-z) is zpnet. Then the number density as a function of the
true redshift should be properly given by the projection

ng (thOt) P

ot) - 4.41
P (2 ) (441)

ng(z):/ d2phot
0

In addition, a photometric redshift window function W (z,het) should also be projected to
be a true redshift window function. Thus, we should have [71]

(2) = ng(2) / " Azpon P2l 2ot W (zpnor): (1.42)

Note that dNg(zphot )/d%phot, the number of galaxies per unit of photometric redshift
can always be obtained by binning galaxies in a catalog in photo-z and W (zphet) is given
by the catalog characteristics. For example, when one is asking for the selection function
on a given photo-z bin, say the ¢-th one determined by photometric redshifts on the

interval [zf)hot, z}’;ﬁét], with selection ¢?(z), one can write the photo-z window as

7 i+1
17 Zphot < Zphot < Zphot

W (2phot) = { (4.43)

0, otherwise.

In this way, the effects of photo-z’s are then encoded on the conditional probability
function P(z|2phot). Note that a perfect determination of redshifts can be parametrized
by P(z|zphot) = 0p(2 — 2phot) and, in fact, under this assumption equation (4.42) reduces
to (4.40). To go further, one can begin by a first idealized Gaussian approximation of the
form

1 Z — Zphot — 2 2
P(z]2phot) = o exp [—( PQthZ b) ] 7 (4.44)

where o, and 2z}, represent the scatter and bias of a normal distribution and, in principle,
can depend on redshift and object type.

The impact of these parameters is shown in figure 4.2. In order to properly account
for only the photo-z parameters the remaining set of cosmological parameters of a con-
cordance cosmological model are chosen according to the WMAPT results [72], see the
discussion at the begining of paragraph 4.1.2 below. where it is shown that the scatter
parameter o, affects mainly the amplitude of the ACF leaving the position of the BAO
peak unchanged, whereas the bias parameter z, appears having a much more complex
impact mixing the both, changes in the amplitude and in the position of the BAO peak.
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Figure 4.2: Impact of Gaussian photometric redshift errors (equation (4.44)) on the
ACF. The left panel shows the impact of the scatter o, whereas the right panel shows
the impact of the bias z,. The major feature one can see is that the scatter does not
have any impact on the position of the BAO angular scale, while the bias is inversely
proportional to its value. The cosmological parameters assumed on these predictions
are the WMAPT results [72].

Nonlinear gravitational effects

The nonlinear (NL) gravitational evolution of matter fluctuations in the Universe becomes
more important as one goes to smaller scales as discussed in section 1.2.2. To incorporate
this effect on the modeling of the ACF in this work a Renormalized Perturbation Theory
(RPT) phenomenological approach introduced by [30, 8] is adopted.

On §1.2.2 a very brief discussion was made to introduce the full nonlinear power
spectrum as expanded in RPT, equation (1.57). The configuration space analog of this
expression was given in [30] to have the form

£(r,2) = [G* @ &](r, 2) + &uc(r, 2), (4.45)

where the symbol ® indicates a convolution. Since in Fourier space the propagator G
is approximately Gaussian, the first term convolves the correlation function today, here
denoted as &y, with an approximately Gaussian kernel and &y ¢ account for the mode-
coupling term of the full NL power spectrum. Inspired on this particular form, [29, §]
proposed the following simple phenomenological parametrization

Ennir, 2) = G%(2) /00 dk Puin(k) exp

0

[_ ri kG (2)
2

} + Ame G*(2)400 ()€ (), (4.46)

where X .
&in(r) =55 / dk kP ()1 (k) (4.47)
0

G is the linear growth factor (not the propagator of RPT formalism anymore), P, refers
to the linear power spectrum today and ryp, and A, can be seen as free parameters,
shown in [8] to give good results by simple fixed to ryp, &~ 6.6 Mpc h~! and A, =~ 1.55
for a large range of redshifts, up to z ~ 1.3 (the approximated depth of the DES) and on
the scales of interest for clustering studies.
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Note then that the parametrization (4.46) allows for, given a linear power spectrum
for a given set of cosmological parameters, properly correct for NL effects directly in
configuration space. This is highly desirable in the context of ACF analysis and constitutes
the main reason why we adopted here during the rest of this work.

Cosmological information on the ACF

The previous sections describe a complete model for the ACF on large scales, which take
into account most of relevant effects, namely, nonlinear gravitational clustering, galaxy
bias, redshift-space distortions and photo-z uncertainties and assumes spatial flatness
and the distant observer approximation in concordance with the seminal studies [7, 8].
In this section, this model is now used to study the impact of different cosmological
parameters on the ACF. Throughout this study, when not stated otherwise, a flat ACDM
Universe with parameters similar to those determined by WMAP7 [72] is assumed as
fiducial cosmological model, i.e. the dark matter density parameter 2. = 0.222, baryon
density parameter ), = 0.0449, Hubble parameter h = 0.71, primordial index of scalar
perturbations n, = 0.963, and normalization of perturbations given by og = 0.801. The
primordial power spectrum is assumed to be parametrized as usual in the literature,
Poim(k) = Ag(ko) (k/ko)™ ™", with the pivot scale kg = 0.002 Mpc~, so only scalar
perturbations are considered. Note that the A, parameter, the amplitude of primordial
spectrum at the pivot scale, is directly related to og, althought og can vary slightly with
other parameters (e.g. ). In the fiducial cosmology used here A, = 2.142 x 107°.
Nonlinear model parameters are assumed to be ry; = 6.6h~' Mpc and A,. = 1.55,
photometric redshift is assumed to be modeled by a Gaussian PDF for P(z|zpnot) (equation
(4.44)) with redshift scatter for a DES-like survey, o, = 0.03(1+2), and null bias, 2z, = 0.0.
The biasing effect for galaxies is assumed scale independent and constant for a sufficiently
thin photometric redshift bin. The computations shown here are for a photometric redshift
bin defined by 2yt € [0.45,0.50] with no other selection effect on photometric redshift
than the binning, i.e., W(zpnot) is given by equation (4.43). Thus the fiducial model
assumes b, = 1.

The impact of cosmological parameters on the ACF can be understood by coming
from four different sources [7]: the total matter power-spectrum today P(k), the growth
function G(z), the linear redshift-space distortion parameter (,(z), and the comoving
distances. In general terms, the total matter power spectrum is characterized by the
parameters ., )y, h, ns and og, The growth function as well as the RSD parameter are
highly dependent on €,,, and comoving distances are determined by €2, as long as they
depend on the expansion history and, in this work, only a cosmological constant term is
considered to drive cosmic acceleration.

In figure 4.3 it is shown how the ACF changes with relevant cosmological parameters.
From the behavior of the ACF for the galaxy bias and og, at the bottom of the figure,
it is possible to appreciate the natural degeneracy between these two parameters. This
degeneracy comes from the fact that both parameters enter the ACF as multiplicative
factors for its amplitude on the same footing. Another important feature that can be
seen from the figure is the displacement of the angular scale for the BAO peak. Among
all the parameters considered just two of them appear to have a significant impact on
this, namely, the Hubble factor h and the content of baryons €);,. As it is well known the
latter is strongly related with the BAO feature according to physics of the recombination
era [2, 4]. In fact, as can be seen from the figure, almost all the impact of €, on the ACF
is on the BAO peak. On the other hand, the impact of h on the angular scale of the BAO
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can be understood as coming from the radial distance dependence of the ACF.
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Figure 4.3: Impact of different cosmological parameters on the ACF. Each panel shows
the the impact of one parameter on the ACF computed for a photometric redshift bin
defined by zphot € [0.45,0.50] with no selection effect on photometric redshift other than
the binning. Photometric-z errors are assumed to be modeled by a Gaussian PDF for
P(z|zphot) (equation (4.44)) with redshift scatter for a DES-like survey, o, = 0.03(1+z),
and null bias, z;, = 0.0. Nonlinear model parameters are assumed to be fixed at ryz =
6.6h~! Mpc and A, = 1.55. The fiducial cosmological model parameters shown in all
panels as a green solid line are assumed to be the WMAP7 results [72].
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The impact of the content of total matter and the spectral index of primordial fluc-
tuations appear mostly on the amplitude of the ACF and can be understood as coming
from the dependence of the total matter power spectrum today.

A complication in the simple effects illustrated above is the presence of photo-z errors
(figure 4.2), which can mimic some of the effects of changing the cosmological parameters
in addition to redshift space distortions, nonlinearities and galaxy bias.

Covariance of w(6)

In configuration space clustering analysis, contrary to the situation in Fourier or harmonic
space, the different scales in the correlation function are highly correlated, even in linear
theory where the Fourier modes for the power spectrum can be considered as uncorrelated.
As a result, the computation of the covariance of the correlation functions in real space is
as important as the computation of the correlations themselves. In this section we review
our method to compute the Gaussian theoretical covariance for the ACF including the
effects of partial sky coverage, shot noise, photo-z estimates and redshift-space distortions.

We follow the work of [8, 7] and take into account the correlation between redshift bins.
Given two different redshift bins, namely ¢ and j, the full Gaussian covariance matrix can
be computed as:

Cov (wi(Qn)wj(Hm)) = <wi(9n)wj(9m>>

= Z Cov(CiCY)

£,0'=0

20 +120 4+ 1
47 47

Py(cos0,,)Py(cosb,,), (4.48)

where the indexes m,n denote angular bins and the C} represents the angular power
spectrum modes of the ACF, see the §2.2.1,

= 20+1
w(f) = ; Cr=——"Pr (cos(0)) . (4.49)
If our observations cover the full sky one can say that the C}’s are statistically inde-

pendent. For partial sky coverage we can write (see e.g. the discussions in [8] and chapter
11 of [4])

i

o 2 8\
COV(C@O]/) = W (OEJ + —J) (SMI, (450)

which takes into accounts for a fraction of the sky fq, and also shot noise via n; which
defines the average number of galaxies per unit solid angle in the i-th z-bin. Note that
shot noise between redshift shells are uncorrelated.

The effects of photo-z and the redshift space distortion are included in the model for
the angular power spectra of w(f) following [8, 32]. Assuming a flat FLRW model and
the validity of the distant observer approximation, the cross-correlation between z-bins
can be computed as

9 , ‘
Cyl = —/dk; K> P(k)W (k)W (k), (4.51)
T
where redshift-space distortions are included in the kernels,
202 4+20—1 -1
Je(kr) — €-1)
(20+3)(2¢ —1) (20—-1)(2¢+1)

((+1)(0+2)
B el b (4.52)

vi) = [ a2 5,166 | jea(hr)
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Therefore, the general full covariance matrix that correlate angular and redshift bins
is computed in this work as

o0

: A ¢ 0\’
Cov (w'(0n)w’ (0,)) = f% Z %PZ(COS 6,,) Pi(cos b,,) <C§’] + n_> ] . (4.53)
Y =0 !

4.1.3 Computing the multipoles of the two-point correlation
function

The multipoles of the two-point correlation function appear in the theoretical modeling
of the redshift-space correlation of tracers of the distribution of matter in the universe
as discussed in section 4.1.1. In this section different approaches to the computation of
the multipoles in the distant observer approximation (equation (4.35)) are considered.
Hereinafter, the power spectrum of matter P(k) is computed using the CAMB Boltzmann
code [28].

Integral method

The most basic way to compute the & is to perform directly the integration from its
definition, equation (4.35). Note that in order to perform such an integration a numerical
approximation scheme for the spherical Bessel functions j, is required. The Integral
method developed in this work uses for the numerical integration an implementation of
the Gauss-Kronrod method for unbounded integration interval [73] and the numerical
approximation for the j, functions of the CAMB code [28].

Hamilton method

A second method follows from the fact that by using the recurrence relations of the
spherical Bessel functions one can reduce the higher order multipoles of the correlation
functions to integrals of its monopole, ¢ = 0, which corresponds to the total matter (real-
space) two-point correlation function in real space for a spatially flat Universe [34]. For
the cases of interest in equation (4.35) ¢ = 2,4 we have

&(r) — [% /0 deé“(r)ﬁ] e (4.54a)

Ea(r) = &(r) +§ L% /OT dx&(m)xﬂ —g {% /Or dxf(x)x“] : (4.54Db)

2

In order to prove these relations, consider the standard recurrence relations for the
spherical Bessel functions and its derivatives [37]

2041

Jo—1(x) + Jeyr1(z) = = Jo(z), (4.55a)
% [ ()] = 2™ jea(a), (4.55b)
% m—f)} = i (4.55¢)

Rewriting (4.55b) as
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and noting that from (4.55a) one has

* dk k? 2041 [*dkk * dk k?
o1 (kr)P(k) = o(kr)P(k) — o1 (kr)P(k
| Gt =22 [T S - [ G k) P

one can write
204+1 [ dkEk .
Grar(r) = 252 [T ik P — €10

20+1 [>*dkk 1 kr .
- /0 972 [(kr)”l /0 dy y£+lje—1(y)} P(k) —&1(r),

r

introducing y =: kz one finally gets

o) = 20 [T [t k)| PO - a0)

r 272

204+1 " © dk k?
= T2 /0 da:a:“l/o Je—1(kx)P(k) — &—1(r)

272
so that a general recurrence relation for the distant observer multipoles &, reads as

54_;,_1(7“) — Qi—i‘zl /T dz $£+1§z_1($) — fg_1<7”). (456)
0

The equations (4.54) follow from this last expression for £ = 1,3 respectively.

The Hamilton method developed in this work implement the integrations of equa-
tions (4.54) by using a Gauss-Kronrod method [73] for a finite integration interval. The
monopole computation on top of this integrations is done using the integral method of
the previous paragraph with the analytic form of the ¢ = 0 spherical Bessel function,
jo(z) = sin(z)/z. The advantage of Hamilton method of computation over the integral
method is that one does not need to compute the spherical Bessel functions of higher
order, which is computationally expensive.

FFTLog method

The last method considered uses the fact that the distant observer multipoles &, of the
two-point correlation function and the power spectrum can be considered as a specific
type of integral transform pair, namely, a Hankel transform [37].

Given an analytic function a(r) defined on the interval (0, 00) € R a Hankel or Fourier-
Bessel transform pair is defined by the relations [37]

alk) = /Ooodrk(kr)qjﬂ(kr)a(r), (4.57a)
a(r) = /Ooodkr(kr)_un(kT)d(k), (4.57D)

where the function a is the Hankel transform of a. Note that this transformation depends
on the values of ¢, the bias parameter and the order of the first kind Bessel function pu.
Under the changes of variables and a(r) =: A(r)r~9, a(k) =: A(k)r¢ the Hankel transform
pair can be rewritten as independent of the bias parameter,

A(k) = /OoodrkJu(kr)A('r), (4.58)

A(r) = /Ooodk;rju(k:r)fl(k:). (4.58b)
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Thus, the relation between the distant observer multipoles & and the matter power
spectrum P(k) can be considered as a special case of unbiased Hankel transform pair. In

fact, a more general relation can be found. Define the & ém) functions as

my .- L[
gé (r) 272 0

dk k™jo(kr)P(k); €N, (4.59)

then, according to the relation between the spherical Bessel functions and the Bessel
functions of the first kind [37], j/(2) = \/7/22Jp41/2(2), one arrives to

m 1 = m—1/2
&m(r) = R /O dkrJepp(kr) [KmV2P(R)] (4.60)

so that the functions
A(r) = 2ar)* 2™ (r)  and  A(k) = K"V P(k) (4.61)

are related by an unbiased Hankel transform, equation (4.58), with u = ¢ + 1/2. Note
that the distant observer multipoles, equation (4.35), of the two-point correlation function
correspond to the case m = 2.

In this sense, one translates the problem of computing the integrations considered in
the Integral and Hamilton method discussed above to the computation of Hankel trans-
forms. FFTLog is an algorithm designed to accomplish this goal by discretizing the
functions, i.e., in an analogous way as the discrete Fourier transform for standard Fourier
transformation problems [74]. The FFTlog method also takes into account an impor-
tant feature for cosmological purposes. In cosmology one usually requires transforming a
function that extends over many orders of magnitude, and was computed accurately in
logarithmic space. For instance, that is the case of the matter power spectrum coming
from Boltzmann codes, even in the linear regime, as the behavior of this function over at
least 3 decades in k (~ 1071 — 10% h/Mpc) is required to properly compute the multipoles
& on large scales, see e.g. [64] for a discussion of this point. Besides, in practical appli-
cations as those discussed in this work, it is necessary to perform thousands or millions
of such computations, so a fast transform method is highly desirable.

The FFTlog algorithm originally proposed in the cosmological context in [74] computes
the fast Hankel (Fourier-Bessel) transform of a periodic sequence of logarithmically spaced
points and thus can be regarded as a natural analogue to the standard Fast Fourier
Transform (FFT) [75, 73], in the sense that, just as the usual FFT gives the exact (to
machine precision) Fourier transform of a linearly spaced periodic sequence, representing
the discretization of a function, so also FFTLog gives the exact Hankel transform of a
logarithmically spaced periodic sequence, representing an appropriate discretization (for
cosmological applications) of a function.

The FFTLog algorithm is reviewed in Appendix E. Its actual implementation for this
work is a C++ (object oriented) version of the original set of Fortran routines developed
by A. Hamilton®.

Comparison of the methods

The methods for computing the distant observer multipoles of the two—point correlation
function &, are compared in this section. The three methods defined on the last section

Shttp://casa.colorado.edu/~ajsh/FFTLog/
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are used to compute the ¢ = 0,2,4 distant observer multipoles (the ones entering into
the computation of the distant observer two—point correlation function in redshift space,
equation (4.34)) for the fiducial cosmological model described on paragraph 4.1.2 and on
the physical scales relevant to clustering analysis 20 < r < 200h~! Mpc.

Our results are shown in figure 4.4 where the left panels show the monopole ¢ = 0 the
middle panel the octupole ¢ = 2 and the right panels the hexadecapole ¢ = 4. For each
one of these multipoles the absolute error of Hamilton and FFTLog methods with respect
to the integral method are shown on the two bottom panels.
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Figure 4.4: Comparison of the different methods presented to compute the distant
observer multipoles of the two-point correlation function. The left panels show the
monopole ¢ = 0, the middle panel the octupole ¢ = 2 and the right panels the hex-
adecapole ¢ = 4. For each one of these multipoles the absolute error of Hamilton and
FFTLog methods with respect to the integral method is shown on the two companion
bottom panels. The cosmological model used in the computation is given by the results
of WMAPT mission [72].

For all the multipoles, we found that the absolute difference between FFTLog and the
Integral method is less than 1072 as well as the absolute difference between the results
of Hamilton method and Integral method. We found then that the results of FFTLog
and Integral method are consistent with each other, even in a higher degree than with the
Integral method for the highest multipole considered, the hexadecapole (¢ = 4), where the
differences between FFTLog (Hamilton) method with respect to Integral can reach 1%
for small scales. We argue that this difference can be related with the numerical error in
the computation of the spherical Bessel functions composed with the one comming from
numerical integration.

We also compare the time required for each method to compute each one of the
relevant distant observer multipoles on the same scales and for the same set of cosmological
parameters. Our results are shown in table 4.1.
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Multipole Method
order Integral ~ Hamilton FFTLog
=0 21.13 sec. 21.09 sec. 2.00 x 1072 sec.
=2 24.66 sec. 19.64 sec. 2.00 x 1072 sec.
(=4 25.81 sec. 21.00 sec. 2.00 x 1072 sec.

Table 4.1: Comparison of the time required for the different methods presented for a
single distant observer multipole computation. Each column shows the time in seconds
required for a specific method to compute each one of the relevant multipoles, namely,
the monopole (¢ = 0), the octupole (¢ = 2) and the hexadecapole (¢ = 4) The left panels
show the monopole £ = 0 the middle panel the octupole £ = 2 and the right panels the
hexadecapole £ = 4 on a single core processor of 2.4 GHz. The scales of the computation
are 20 < r < 200h~! Mpc. The cosmological model used in the computation is given
by the results of WMAP7 mission [72].

We found that the FFTLog method increase the computational speed in 2-3 orders
of magnitude (in seconds) for all the relevant distant observer approximation multipoles
and consequently in the computation of the distant observer approximation of the 3D and
angular two—point correlation function in redshift space whithout a loss of accuracy when
compared with the other methods. For this reason on all the ACF analysis presented in
this work the FFTLog method is preferred to be used.

4.1.4 SDSS-III DRS8 photometric luminous galaxies ACF

In the present section we present an analysis of the large scale angular correlation function
(ACF) of the CMASS luminous galaxies (LGs), a photometric-redshift catalog based on
the Data Release 8 (DRS8) of the Sloan Digital Sky Survey-III. This catalogue contains
over 600 000 LGs in the range 0.45 < z < 0.65, which was split into four redshift shells of
constant width. Our analysis shows that the ACF can be efficiently applied to constrain
cosmology in future photometric galaxy surveys.

Photometric galaxy surveys will demand a full understanding of the angular cluster-
ing of the galaxy distribution in order to provide useful cosmological information. Con-
sequently, several studies have been performed in order to gauge the use of the galaxy
angular clustering at large scales, both on theoretical and observational grounds. Let us
begin by briefly review some of them below.

Clustering in SDSS

On the theoretical front, [76] performed the first study on the measurement of the baryon
acoustic oscillation (BAO) peak in the galaxy angular correlation function (ACF) in con-
figuration space using photometric redshifts. They emphasized the role of photo-z errors
in establishing the connection between the observed BAO position and the sound horizon
scale. [7] forecasted the cosmological constraints in a DES-like galaxy survey from the
ACF full shape information using the Fisher matrix formalism. They found that DES
will constrain the dark energy equation of state parameter w with a precision of ~ 20%.
[8] verified the accuracy of the ACF theoretical covariance matrix against N-body simula-
tions, showing that, at scales larger than ~ 20 h~'Mpc, the Gaussian covariance is a good
approximation. [69] forecasted constraints on redshift-space distortion (RSD) parameters
for a DES-like survey from the ACF full shape information and [77] developed a method



76 RESULTS

to apply the BAO peak position in the ACF as a standard ruler, overcoming some issues
outlined in [76].

On the observational front, only one galaxy survey had the characteristics to make
it possible to look into the large scale properties of the ACF using photo-zs: the SDSS.
This survey produced a series of data releases with four of them leading to a cosmological
analysis with photometric data: Data Release 3 [78]; the DR4 which was used to produce
the MegaZ photometric catalogue [79], the DR7 [80] and the recent DR8 luminous galaxies
(LGs) catalogue [69]. These four photometric catalogues resulted in a series of results on
the angular clustering of galaxies at large scales, mostly in the redshift range 0.45 < z <
0.65.

[32] estimated the angular power spectrum in eight redshift shells, constraining RSD
parameters and Q. [81] used the MegaZ catalogue to produce the first cosmological
constraints directly from the galaxy angular clustering using the angular power spectrum.
[82] measured the large scale ACF, but did not constrain cosmological parameters due to
an excess power at these scales. [83] produced a similar analysis as that of [81], but for the
improved DR7. [8] used DR7 data to constrain the so-called RSD parameters with the
ACF full shape information, but did not estimate the cosmology. [84] used the BAO peak
position information in DR7 to find the sound horizon scale. [69] measured the large scale
ACF in DRS in order to check the impact of systematics, reducing the excess of power
at these scales reported earlier [82, 85]. Using the DRS8, [86] estimated the cosmological
parameters from the full information of the angular power spectrum and [87] found the
sound horizon scale also from the angular power spectrum. It is important to note that
the cosmological analysis in all of these studies was performed in harmonic space with the
angular power spectrum, not in configuration space with the ACF full shape information.

In our work we focus on the less explored approach of using the full shape of the
ACF in configuration space to derive constraints on cosmological parameters, following
the steps outlined in [7]. For these purposes we measure the ACF with the SDSS-TTT DR8
photometric data, using the so-called CMASS LGs catalogue [69]

The catalog

We use the imaging data from the SDSS-IIT DRS [88], which is publicly available by the
SDSS team’. The total sky coverage of imaging data in DRS is summarized on top-left
panel of figure 4.5 It had been calculated more carefully than DR7, covering a total unique
imaging area of 14.555 deg?, with a new area of ~ 2.500 deg? since DR7 and containing
469.053.874 objects in database [88]. This survey obtained wide-field CCD photometry
in five passbands: u, g,r, 1, 2

In order to obtain the spectroscopic redshifts, zgpec, it was used spectroscopic data
from the SDSS-III Baryon Oscillation Spectroscopic Survey (BOSS) [89]. BOSS is a
spectroscopic survey running from Fall 2009 up to Summer 2014 over a sky coverage of
10.000 deg? depicted on top-right panel of figure 4.5. It will target 1.5 x 10° massive
galaxies (z < 0.7, < 19.9), 1.5 x 10° quasars (z > 2.2 and g < 22.0) selected from 4 x 10°
candidates, and 75,000 ancillary targets [89]

"The data can be downloaded at http://portal.nersc.gov/project/boss/galaxy/photoz/
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Figure 4.5: SDSS-III DR8 LG’s catalog. Top-left panel: sky coverage in imaging
data. The contiguous imaging coverage of the Southern Galactic Cap (centered roughly
at « = 0°,0 = +10°). The Galactic plane is the solid curve that snakes through the
figures. Right ascension o = 120° is shown at the center of the plots. Figure from
[88].  Top-right panel: planned footprint of the BOSS spectroscopic survey, showing
both the NGC (left) and SGC (right) regions. Each circle marks the location of a
spectroscopic plate. Blue circles represent plates that have been observed as of January
2011, while red circles represent plates that have been drilled but not yet observed.
Figure from [89]. Bottom panels: resulting density of objects in the LG’s catalog, in
equatorial coordinates (left panel) and Galactic coordinates (right panel), after masking
for imaging area, seeing, Galactic extinction, and bright stars. This masked footprint
occupies 9.913 deg?. The density increases from blue to red, with blue representing a
density that is less than 40% of the average and red representing a density that is 120%
greater than average. Figure from [69].

The construction of this photometric catalogue is detailed in [69, 90], where special
care was taken to identify and remove potential systematic errors that could affect the
measurement of the angular clustering of galaxies. The photometric catalog has the same
selection as the sample of BOSS targets chosen to have approximately constant stellar
mass, denoted “CMASS” as described by [89] and reviewed in [69]. The target selection
criteria produce a sample of over 1.6 x 10° objects over a sky coverage ~ 11.000 deg?.
Following [69], we will call this objects as Luminous Galazies (LG). The sample was cut
further down to the main SDSS imaging area. This area is defined as the data contained
in HEALPix [52] pixels with Ngge = 1024, this choose of the resolution breaks down
the full sky into 12,582,912 equal-area pixels. Each one of this pixels is endowed with
a weight given its overlap with the imaging footprint (properly accounting for the area
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taken up by bright stars, stellar masking), and there was included only pixels with the
this weight > 0.9.

With the appropriate selection and cuts, one ends up with a LG’s catalogue containing
~ 7.0 x 10° galaxies, mostly in the photometric redshift range z,pot € [0.45,0.65], which is
going to be our limiting redshifts for the cosmological analysis. We split the catalog into
4 photo-z bins of width Az, = 0.05 and use measurements of the ACF for each z-bin.

The true redshift distribution of tracers is one of the most important and challenging
quantities needed in order to produce results when investigating the projected angular
clustering within a redshift bin. For a cosmological analysis it is as important as the ACF
measurement itself. For the LG’s sample used in this work, the photo-z’s of the objects
are fairly accurate. They were estimated with the neural network ANNz code [91] using
as training set 112,778 spectra, i.e. almost 10% of the final photometric LG’s sample.
The photo-z dispersion and the number of galaxies in each of the four z-bins used in this
work are displayed in table 4.2.

z-bin | photo-z range Number of galaxies  op
1 [0.45,0.50] 154531 0.043
2 [0.50, 0.55] 198132 0.044
3 [0.55,0.60] 190603 0.052
4 [0.60, 0.65] 121181 0.063

Table 4.2: Redshift bins used in the analysis of SDSS-III DRS8 catalog. Columns show,
for each bin, the photo-z range, the number of galaxies from [86] and the mean photo-z
dispersion from [69].

The selection function convolves the redshift distribution with the photo-z errors and
must be included in the ACF calculation as described in §4.1.2. In figure 4.6 we show the
selection functions for the four redshift bins as estimated by [69], which is also publicly
available. Note that, as expected, the selection functions overlap due to photo-z uncer-
tainties. In this work we properly account for this effect both in the ACF itself and its
covariance matrix, which accounts for the correlation amongst redshift and angular bins.
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Figure 4.6: Radial selection functions for the different photo-z bins considered in the
SDSS-IIT DR8 analysis [69]. The details of the bins can be found on Table 4.2.



4.1 Two-point statistics in configuration space 79

Measuring and modeling the SDSS-III DR8 LG’s ACF

In this work the ACF has been measured in 35 angular bins of width Af = 0.2 deg in
the range 1 < # < 8 deg for all the photo-z bins. Such intervals were chosen in order
to approximately guarantee that the analysis is done on large scales, i.e. for comoving
distances in the range 20 < r < 200h~2 Mpc on all photo-z bins. This a basic requirement
in order to use our model for the covariance of the ACF, since it comes from the assumption
of Gaussianty at large scales [8], see 4.1.2.

This measurements were performed following [69] and [86]. This approach has the
tremendous advantage of incorporate systematics effects, such as spurious clustering power
due to extinction, seeing and star contaminations. In the present work we do not pretend
to explain in detail how this is done, however, in the following we review this systematic
effects and the practical implementation of the algorithm of estimation. The interested
reader can see the original references [69, 86].

We can begin by talking about the effect of stellar contamination in a galaxy sample,
it is well documented on literatire, see e.g. [92]. Stellar contamination is used to denote
the fact that stars may cause a systematic effect on the number density of objects by
occulting a small fraction of the sky. This area is on the order of 107% deg? per star, but
with ~ 10* (tens of millions) of stars, becomes substantial given the precision to which
clustering measurements can now be made.

Following one has Galactic extinction, it requires that magnitudes be corrected for the
effect of dust in our Galaxy. errors in this correction may cause a systematic effect on
the galaxy density field, as the effective depth of a survey would fluctuate. Further, The
expected magnitude error will vary as a function of the Galactic extinction. This is com-
monly understood as follows: constant (extinction corrected) magnitudes have different
fluxes (since the flux is directly related to the magnitude before extinction corrections).

Other further effect is Airmass which refers to the path length of the photons through
our atmosphere to the telescope, normalized to unity for observations at the zenith where
it is minimized. At higher airmass less photons reach the detector because more are
scattered/absorbed in the atmosphere and thus the error on a measured magnitude will
be related to the airmass. It has then similar consequences to galactic extinction effect.

Finally, it is considered seeing effect. The observed flux of an object is more spread
out at higher seeing. This implies an increase in the magnitude error and makes it more
difficult to distinguish between stars and galaxies. Either of these seeing-dependent effects
could cause spurious fluctuations in the observed density of galaxies and was consider in
detail on [69].

Coming back to the measurements of the ACF, the catalog was pixelized at N4 = 256
using HEALPix [52] and each pixel i is assigned a weight wt; related to its overlap with
the imaging footprint, and allowing for the account of the systematic effects discussed
above [69]. The estimated ACF w(#) is obtained as

B Zij 515]wt,wt]
Zij wtzwtj

w(0) (4.62)

where 6 is the angular distance between pixel ¢ and pixel j and the overdensity in pixel i,

0;, is given by
ny;

5@'_

= —1 4.63

with n; is the number of galaxies in pixel i and n =) n;/ > wt;.
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The results for the ACF in each photo-z bin is shown in black in figure 4.10. They
do not show the excess of power at large scales found previously by [83] and [82], also
remarkably is the fact that the BAO peak can be distinguished.

The model for the ACF used during this analysis is the one described in section 4.1.2,
i.e. the distant observer approximation is assumed along with the spatial flatness of the
FLRW cosmological model used to describe the observations. The former assumption is
supported by the facts that we are measuring the ACF on small angular scales and the
redshifts of LGs are small. By the other hand, the latter assumption has no other justi-
fication from simplicity on the analysis. Sometimes in the literature the phrase inflation
predicts Qx = 0 is found, however, that is not true, what inflation predicts is Qx — 0.
This discussion may seems academic, but it has far-reaching implications, for example,
K > 0 implies that the background FLRW Universe has closed constant time hyper-
surfaces, so it is finite (see section 1.1), besides, the two-point statistics on such models
now at linear perturbative level has interesting properties as long as the spectrum of the
spatial Laplace operator on the constant time hypersurfaces is discrete (see discussion in
Appendix B and chapter 2). All the relevant effects were taken into account, photo-z
uncertainties, according to the discussion in the previous paragraph, nonlinearities in the
clustering of galaxies, redshift-space distortions and galaxy biasing. For the nonlinearities
it was assumed ryp, = 6.6h~! Mpc and A, = 1.5 in the RPT parametrization. The galaxy
biasing effect (see the begining of §1.4.1 for some discussion) was modeled assumed to be
constant on each photo-z bin. Thus hereinafter the bias of LGs for each of the photo-z
bins in the SDSS-III DRS catalog described in table 4.2 are parametrized as by, b, b3 and
by in the order of increasing photometric redshift.

It is well known that the estimation of the covariance matrix for a galaxy clustering
analysis in configuration space is both a fundamental but a very difficult task. The stan-
dard way to construct the covariance matrix C'(6;, 6,), between angular bins i and j, is by
the use of bootstrap methods, i.e., applying the data itself in the estimation. The most
widely used approach is the so-called jack-knife method, see e.g. [69]. However, in order
to perform the cosmological analysis, we modeled theoretically the ACF covariance matrix
according to section 4.1.2, i.e. assuming Gaussianity at large scales as given by equation
(4.53). This approximation is in very good agreement with the covariance obtained from
N-body simulations, see e.g. [8]. Note that our model for the ACF covariance properly
account for partial sky coverage and shot noise as well as for the same effects consid-
ered for the ACF modeling, namely RSD, biasing, nonlinearities and the photo-z effects.
Nevertheless, we do not allow for a cosmology-dependent covariance analysis because of
computational time reasons, so we need to fix the cosmological parameters to a fiducial
model and choose an appropriate value for the galaxy bias according to the galaxy sample.
We assume as fiducial cosmological model a flat Acold dark matter (ACDM) Universe with
parameters as determined by WMAP7 [72]: dark matter density parameter Q. = 0.222,
baryon density parameter {2, = 0.0449, Hubble parameter h = 0.71, primordial index of
scalar perturbations ng = 0.963, and normalization of perturbations g = 0.801. We also
fix nonlinear RPT parametrization parameters to ry;, = 6.6h~! Mpc and A,,. = 1.55 as
for the ACF. The galaxy bias is also assumed to be constant on each photo-z bin. A
natural problem arising from this approach is the determination of the values for the LGs
bias on each redshift bin to use in the covariance matrix. In order to solve this problem
the following strategy was adopted. First cosmology was fixed, in this case the WMAP7
just presented, and an initial constant value b = 2 for the bias was assigned on each
photo-z bin, from which a covariance matrix was generated. Next, the best-fit values for
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the bias was determined using the ACF full shape information as will be explained in the
following section. In our case the following results were encountered by = 1.94, by = 2.02,
by = 2.15, and b3 = 1.97. With the ingredients just listed above the resulting theoretical
covariance matrix used on our analysis is shown on figure 4.7.
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Figure 4.7: Theoretical ACF covariance matrix used in the SDSS-IIT DR8 analysis.
Since we do not allow for an analysis with a cosmology-dependent theoretical covariance
because of computational time reasons, we fix the theoretical covariance to a flat FLRW
model with parameters 2. = 0.222, ()}, = 0.0449, h = 0.71, ns, = 0.963, and og = 0.801.
The galaxy bias is assumed to be constant on each of the photo-z bins (table 4.2) and
given by by = 1.94, by = 2.02, b3 = 2.15, and b3 = 1.97. Also nonlinearities are fixed
according to ryr, = 6.6h™! Mpc and A = 1.55. Here the z-bins refers to the four
photo-z bins used in the analysis.

Cosmological analysis from ACF full shape

We performed a Bayesian parameter inference analysis (see chapter 3) using two different
approaches for the sampling process from the posterior PDF of the model parameters,
the usual Metropolis-Hastings scheme and the parallel version of the stretch move. The
model parameters considered on our analysis are the total content of matter €),, the
fraction of baryons f;, := €},/€, and the normalization of perturbations og. The rest of
the relevant cosmological parameters are held fixed at the WMAP7 values given above.
As nuisance parameters we consider the LGs bias on each of the photo-z bins, by, bo,
bs and by. However, given the well known degeneracy between og and the galaxy bias
discussed on section 4.1.2 (see figure 4.3), in the present work we constrain its product
for each photo-z bin, considering them as the actual nuisance parameters. Then, we can
write according to the notation of chapter 3

and

¥ = (0sby, 0gba, 0sbs, 05by) . (4.65)

Note that here og is assumed to have the same value in all the photo-z bins considered.
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The likelihood function used is given by

B
2
|

1
= £(6,9) = |C| *exp —5d"-cT-a)), (4.66)

where d = @ — w(O®) is a vector constructed with the difference between measured
(estimated) ACF, @, and its theoretical model, w(®), model parameter-dependent. Since
the ACF was measured in four photo-z bins, this measured and modeled ACFs are in
fact a vector with the information of the four bins, i.e. w = (wy, Wy, W3, w4) and the same
for the modeled, and C is the full theoretical covariance matrix that takes into account
correlation between photo-z bins discussed above and given in figure 4.7.

As said above, the sampling process from the posterior PDF for the parameters was
done using two different approaches: (a) the implementation of the Metropolis-Hastings
algorithm given by the widely used by the cosmology community COSMOMC® code [93]
running at the LIneA DES Scientific portal and (b) the implementation of the parallel
stretch move on the emcee’ [57] code running in the TAG/USP Alphacrucis Cluster with
144 cores.

Our results are displayed in figures 4.8 and 4.9 where the marginalized posterior PDF's
for each parameter considered are displayed for the Metropolis-hastings- and parallel-
stretch move-based samplings respectively. These figures also shows the contours of 68%
and 95% confidence from the marginalized posterior PDFs for every pair of parameters.
In the top right of each figure tables displaying the results found for each parameter are
presented. On these tables the second columns label the best fit of each parameter after
taking the maximum of the overall posterior PDF. After marginalizing over all the other
parameters (see chapter 3 for a discussion on marginalization) the third column displays
best fit of the marginalized posterior PDF for each parameter, finally, the fourth column
describes the 68% limit of the marginalized posterior PDF mean for each parameter. All
of these results are considered for each of the sampling techniques used. Note that we
quote results for all parameters, the ones associated with the cosmological model and the
nuisance ones.

8http://cosmologist.info/cosmomc/
https://github.com/dfm/emcee


http://cosmologist.info/cosmomc/
https://github.com/dfm/emcee

4.1 Two-point statistics in configuration space

83

ogbs ogby ogby

ogby

0.25
0.20
0.14

1.69
1.53
1.36

1.68
1.49
1.30

1.92
1.67
1.42

1.88
1.59
1.29

Overall Marginalized

Parameter Best—fit Best-fit 68% limits
Qn 0284  0.283  0.276700%

fo 0218  0.215  0.212%99%
ogby 1.498 1501  1.49770:08¢
ogby 1.506  1.494 1481709
osbs 1670  1.633  1.647101%
ogby 1.550  1.544  1.533701%2

Jil e

D Sel v
Q{} Q"" Q"b

in

O'gbl

ogbs

ogbs

D ) el
P2 LF

ogby

Figure 4.8: Posterior PDFs resulting from the analysis of the ACF of SDSS-IIT DRS8
LGs catalog using the COSMOMC code, i.e. a Metropolis-Hastings algorithm-based sam-
pling technique. The off-diagonal contour plots show the 68% (10), blue lines, and 95%
(20), red lines, confidence regions for the two-parameters marginalized posterior PDFs.
The circles at the center of each one of these plots show the marginalized mean (blue),
marginalized best-fit (black) and overall best-fit (green) values for each parameter. The
diagonal plots show the marginalized one-parameter posterior PDFs, the dashed blue
lines show the marginalized mean values and 68% confidence regions. The numerical
values of these results are quoted on table on the top right of the figure.
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Figure 4.9: Posterior PDFs resulting from the analysis of the ACF of SDSS-IIT DRS8
LGs catalog using the emcee code, i.e. a parallel stretch-move algorithm-based sampling
technique. The off-diagonal contour plots show the 68% (10), blue lines, and 95% (20),
red lines, confidence regions for the two-parameter marginalized posterior PDFs. The
circles at the center of each one of these plots show the marginalized mean (blue),
marginalized best-fit (black) and overall best-fit (green) values for each parameter. The
diagonal plots show the marginalized one-parameter posterior PDFs, the dashed blue
lines show the marginalized mean values and 68% confidence regions. The numerical
values of these results are quoted on table on the top right of the figure.

The marginalized posterior PDF found for all the parameters considered seem to be
well behaved in the sense that appear to be consistent with a Gaussian PDF. The results
obtained with the two different sampling techniques are consistent with each other within
1o which indicate that our analysis seem to be robust. However, for all the parameters
the COSMOMC sampler (MH algorithm-based) gives error bars slightly lower than the emcee
sampler (parallel stretch move-based).

In figure 4.10 we show the theory prediction for the ACF in the different photo-z
bins evaluated at the mean value for the of the posterior PDF for each parameter, these
plots are overlaid on the measured data points. From this figure we can conclude that

our modeling for the ACF discussed on section 4.1.2 seems to reproduce fairly well the
observed data in the SDSS-III DR8 LGs catalog.
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Figure 4.10: Angular correlation functions measured for the SDSS-IIT DR8 catalog
LGs. The error bars correspond to the diagonal elements of the covariance matrix used
on the analysis (figure 4.7). The blue lines correspond to the best fit cosmology obtained
after a Bayesian inference analysis was performed.

In figure 4.11 we present a comparison for the smoothed PDFs of the cosmological
model parameters considered in our analysis 6 = (£, f,) for the two sampling technique
considered overlaid with the actual WMAP7 parameter PDFs (assumed on the compu-
tation of the theoretical covariance matrix) which are publicly avaliable by the WMAP
team!". The figure shows the 68% coinfidence regions from the PDF of each parameter
for each sampling technique and for the WMAPT result. As stated before, the results of
the both sample techniques are consistent with each other and the error bars resulting
from COSMOMC method are always slightly lower than the ones coming from emcee. These
results are also consistent with the WMAPT results for the content of total matter in the
Universe within 1o, but not for the baryon fraction, however allowing for 20 they become
consistent.

10The data can be downloaded at http://lambda.gsfc.nasa.gov/product/map/dr4/m_products.cfm
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Figure 4.11: Smoothed marginalized posterior PDFs for the cosmological model pa-
rameters considered in our analysis of the ACF for the LGs in the SDSS-IIT DRS catalog.
At the bottom of each plot the 68% (1o) coinfidence regions are shown as bars.

Given the fact that the error bars found by COSMOMC sampler are all systematically
smaller than those found by emcee sampler for all the parameters considered, while its
mean and best-fit values are all consistent with each other, we argue that the error bars
from emcee will decrease if we allow to draw more samples in order to have a better
statistics in the emcee sampling. By this reason we quote as final constrain results for
our analysis the results obtained by using the COSMOMC sampler (figure 4.8).

Although during our analysis we used the WMAP7 parameters defining the fiducial
cosmology [72], the Planck collaboration recently released its first cosmological results
[17]. The main difference between the model parameters found by this two analysis is on
the content of total matter €2, and the Hubble parameter h. The former is ~ 10% higher
with Planck’s data and the latter is ~ 4% lower. Since €, is left as a free parameter in
our analysis, it is not an issue, but h was fixed to the WMAP7 value. As shown in [81] the
major effect of changing h is in the €2, constrain because the clustering characteristics
are driven mostly by the combination €,h. Lowering h implies an increase of €),,, this
degeneracy can also be seen on the figure 4.3. We argue that taking into account this fact
our results seem consistent. In fact, since our constrained value for the matter content
with WMAP7 Hubble parameter is €, = 0.28, if we instead use h = 0.68, as found by
Planck, we would expect to found a higher value, in better agreement with 2, = 0.32 as
quoted by Planck.

It is extremely important to note that the quoted errors of 8% for €, and 12% for fi
are underestimated since they do not take into account the proper marginalization over
all the other cosmological parameters that in our analysis were fixed. For more realistic
errors, we should have varied all parameters, including the Hubble parameter h, spectral
index ng, the dark energy equation of state parameter w and the spatial curvature K, and
marginalized over them. Unfortunately the statistical significance of our data set alone
is not sufficient to obtain useful constraints. Combining our results with other probes, as
for example, the recent CMB Likelihood provided for the Planck collaboration will offer
a more complete analysis and therefore better constraints due to the complementarity of
these probes. Related to this underestimation of the errors for fi,, and the proper effect
of taking into account the impact of all cosmological model parameters should be the
problem encountered on the higher value encountered for the baryon fraction.

Nonetheless, our results point out that the methods applied to extract information
from measurements of ACF in configuration space are able to yield competitive cosmo-



4.1 Two-point statistics in configuration space 87

logical constraints. This indicates that these methods will be even more useful when
applied to future data sets with greater constraining power. In fact this will be showed
in this work by considering a more complete catalog from simulated data for the DES in
the next section. Besides, The combination with other probes of large scale structure and
CMB should provide additional consistency checks and even better constraints.

4.1.5 BCC-Aardvark-v1.0 red galaxies ACF

Recently two different simulations, part of the so-called Blind Cosmology Challenge
(BCC), were provided to the DES collaboration. They are the BCC-Aardvark-v1.0 and
the BCC-Buzzard-v1.0 catalogs. The former is a flat ACDM cosmology simulation with
available truth tables for galaxies and halos, whereas the latter is the first catalog of a
totally unknown cosmology with only observed quantities provided.

In this section we present some preliminary cosmological results obtained from the
analysis of the angular correlation function of red galaxies of the Blind Cosmology Chal-
lenge Aardvark-v1.0 catalog.

The catalog

The BCC-Aardvark-v1.0 catalog was released on April 11, 2013. Tt is a 10313 deg? (one
quarter of the sky) catalog to DES full depth. This represents a semi-blind cosmology
challenge since it simulates a flat ACDM cosmological model, i.e. it is already known
that the dark energy equation of state is described by a parameter w = 1 and that the
constant time hypersurfaces have an Euclidean (flat) geometry, Qx = 0. All the other
parameters describing the full FLRW model are unknown. In addition to the so-called
observed catalogs, where the true properties of the sources are perturbed by simulated
errors, the truth tables for halos and galaxies were also made available. The catalog
contains 1.36 billion galaxies passing the DES 5-sigma signal-to-noise limit in at least
one DES band. In the catalog release a mask for the 5000 deg? DES footprint was also
provided.



88 RESuULTS

Figure 4.12: Sky coverage in the BCC-Aardvarkvl.0 catalog corresponding to the
DES Round82 hybrid footprint, see table 4.3 and text for details.
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Figure 4.13: Number of objects in the BCC-Aardvarkv1.0 catalog in the i-band as a
function of the magnitude.

The observed catalogs with DES grizY magnitudes and errors comprise 175 GB of
data and were downloaded from SLAC at approximately 150 Mbps in about 2.5 hours.
The 10313 deg? catalog was ingested into LIneA database and then vertically partitioned
into seven smaller tables, representing the Round82 DES footprint, to improve the reading
performance.

Sample selection

The VAC (Value-Added Catalog) for large scale angular correlation function analysis
was created at the DES science Portal by the DES-Brazil team selecting the DES area
according to the Round82 hybrid footprint. It includes SPT, Viking, Round 82 and Stripe
82 surveys as is shown in table 4.3. The resulting selected BCC footprint is shown in figure
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RA [deg] DEC [deg]
SPT —60<a<105 —65<4§<-40
Viking —-30<a<60 —-40<§<-25
Round82 -3 < a <45 —25<46<3
Stripe82 —43<a < -3 -1<6<1

Table 4.3: Selection of DES footprint in BCC (Round82 hybrid). The first column
especifies the different surveys composing it, the following two columns gives the corre-
sponding footprint of each one in terms of its limiting angular coordinates on the sky,
RA for Right Ascension («) and DEC for Declination (§) (see figure 4.12).

4.12.

In addition to the limited area described above, it had been applied the mangle mask
supplied by the BCC team with bright star holes corresponding to the BCC current stellar
catalog.

Besides selecting objects with a signal-to-noise ratio larger than 3 in all bands, we
adopted a limiting magnitude of 22.6 in the i-band, corresponding to the peak of the
counts, in the redshift range 0.2 < z,not < 1.4, see figure 4.15.

In order to separate Blue (Late) and Red (Early) types of galaxies LePhare photo-z
code was used. LePhare was run on a subsample of 100.000 galaxies randomly taken from
BCC in a small area of 100 deg? with coordinates 40 < o < 50 and 50 < 6 < 40. A
suitable set of templates was used, encompassing 21 spectral energy distributions (SED)
among those used by [94] in the CFHTLS analysis, covering all galaxy types avaliable
(ellipticals, spirals, irregulars and starburst). The best fitting SED was firstly taken to be
the galaxy type. Types were grouped as Early (ellipticals) and Late (spirals, irregulars
and starbursts), consistently with the expected distribution in a color (g — r) versus i-
magnitude diagram of real data (CFHTLS). Using a plot showing the color (g —r) versus
redshift, a separation line between Early and Late types was visually estimated in redshift
bins and a second order polynomial was fitted to the line. The final galaxy classification as
Early or Late was made if the galaxy is redder or bluer than the separation line according
to figure 4.14 and obey the following equation:

(9= 7)ep, = —1.2152° + 1.7952 + 0.8607. (4.67)
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Figure 4.14: BCC-Aardvarkvl.0 galaxy type separation into early-type, ellipticals
(red) and late-type, spirals, irregulars, starbursts (blue). The separation was done
following the criteria of (4.68).

The In this way, de definition for each type follows

Early:  (g—7)>(9—7)y,, Later (g—7)<(9—7)p (4.68)
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In an over-simplified approach, we assumed during this analysis the conditional prob-
ability for a measured a photometric redshift z,n. of a given galaxy to corresponds to a
true redshift z, P(z|2phot), Which is related to the error in photo-z measurements and to
intrinsic magnitude-redshift degeneracies, to be Gaussian according to equation (4.44). In
addition zero bias (zpas = 0) was also assumed, so that all photometric uncertainties were
assumed to be given in terms of the photo-z error dispersion (scatter) which was assumed
to have an usual redshift dependence given by o, = o (1 + 2), where the photo-z error
at redshift zero, og, was estimated from the BCC catalog itself, following the method
developed by [95]. This empirical method is based on the assumption that close pairs
of galaxies on the sky have a significant probability of being physically associated, and
therefore, of lying at nearly the same redshift. In such a way that, the difference in photo-
metric redshifts in close pairs is therefore a measure of the redshift uncertainty. Applied
to the red and blue galaxy sample, this method yields of*d = 0.024 and o' = 0.027,
respectively.

Since the BCC catalog supplies the photometric redshift information for each galaxy,
the number of galaxies N(z) per unit of true redshift z, n(z) = dN(z)/dz, was estimated
for the red and blue galaxies samples according to equation (4.41) where dN (2phot ) /dZphot
is the number of galaxies per unit of photometric redshift, obtained by simply binning
galaxies in photo-z on the catalog.

Using the estimated number density of galaxies, in figure 4.15 the selection functions
for the photo-z bins considered in this analysis are shown. This selections were computed
according to equation (4.42), where the window function in photo-z takes into account
only the binning process, i.e. it is given by equation (4.43). Hereinafter we restrict our
analysis to the red sample catalog obtained with the methods discussed above.

0.5 T T T T
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w

0.2

redshift selection ¢(z)

Figure 4.15: Non-normalized selection functions as function of the true redshift z for
the red galaxy sample of the BCC-Aardvark-v1.0 for bins of Az, = 0.1 over the range
0.6 < 2zphot < 1.2. These selection functions account for a Gaussian approximation of
photo-z errors.

The photo-z dispersion and the number of galaxies in each of the four photo-z bins
used in this work are displayed in table 4.4
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z-bin | photo-z range Number of red galaxies

1 (0.2, 0.3] 1.683.345
2 [0.3, 0.4] 3.561.715
3 [0.4, 0.5] 4.674.176
4 [0.5, 0.6] 4.206.681
5 [0.6, 0.7] 3.286.862
6 [0.7, 0.8] 2.551.088
7 (0.8, 0.9] 1.846.046
8 (0.9, 1.0] 1.146.531
9 (1.0, 1.1] 682.652
10 1.1, 1.2] 400.139
11 (1.2, 1.3] 191.405
12 (1.3, 1.4] 79.534

Table 4.4: Photometric redshift bins used in the analysis of the ACF of BCC-Aardvark-
v1.0 red galaxies catalog.

Measuring and modeling the BCC-Aardvark ACF

We measure the angular correlation function in the selected red galaxy sample using
the Landy-Szalay pair counting—based method (see section 2.1.2). In order to speed
the computation we use the CUTE!! code [96], a robust parallel implementation of the
LS measurement method, running in the LIneA DES Science Portal. We analyzed red
galaxies in 6 photo-z bins of width Az, = 0.1 on the range 0.6 < zphot < 1.2. In
all the photo-z bins the ACF was measured on 30 angular bins of width Af# = 0.2 deg
on the range 1deg < 0 < Tdeg, such intervals were chosen in order to approximately
guarantee that the analysis is done on large scales, i.e. for comoving distances in the
range 20 < r < 200h~! Mpc on all photo-z bins.

The model for the ACF used during this analysis is the one described in section 4.1.2,
i.e. the distant observer approximation is assumed along with the spatial flatness of the
FLRW cosmological model used to describe the observations. The latter assumption is
exact for the BCC-Aardvark-v1.0 catalog since was assumed for the simulation. All the
relevant effects were taken into account, photo-z uncertainties, according to the discus-
sion in the previous paragraph, nonlinearities in the clustering of galaxies, redshift-space
distortions and galaxy biasing. For the nonlinearities it was assumed rn;, = 6.6h~! Mpc
and Ay = 1.5 in the RPT parametrization. The galaxy biasing effect (see the begining
of §1.4.1 for some discussion) was modeled according to the following parametrization

bg<2) = b() -+ blz + b222, (469)

i.e. as a second order polynomial in redshift around z = 0.

In order to perform the cosmological analysis, we modeled theoretically the ACF
covariance matrix according to section 4.1.2, i.e. assuming Gaussianity at large scales
as given by equation (4.53). This approximation is in very good agreement with the
covariance obtained from N-body simulations, see e.g. [8]. Note that our model for the
ACF covariance properly account for partial sky coverage and shot noise as well as for the
same effects considered for the ACF modeling, namely RSD, biasing, nonlinearities and the
photo-z effects. However, we do not allow for a cosmology-dependent covariance analysis

Unttp://members.ift.uam-csic.es/dmonge/CUTE.html
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because of computational time reasons, so we need to fix the cosmological parameters
to a fiducial model and choose an appropriate value for the galaxy bias according to the
galaxy sample. As a fiducial cosmology we adopt a flat CDM universe with the parameters:
Q= 0.272, Q, = 0.0456, ng = 0.963, 0g = 0.801, h = 0.704 and wpg = —1. We also fix
nonlinear RPT parametrization parameters to ry;, = 6.6h~* Mpc and A, = 1.55 as for
the ACF. The galaxy bias is also parametrized according to equation (4.69). In order to
determine the appropriate values for the coefficients by, b; and by on (4.69) we adopted
the following strategy: First we fixed the parameters to the fiducial cosmology and find
the best fit for the growth factor and galaxy bias (redshift space distortions methodology)
considering og = 0.801 for all the photo-z bins. Here we are not interested on discuss in
detail this method, we refer the interested reader to [12]. For the red galaxies catalog the
obtained coefficients are by = 1.90, b; = 0 and b, = —1.67. With the ingredients listed
above the resulting theoretical covariance matrix used on our analysis is shown on figure

4.16.
i
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Figure 4.16: Theoretical ACF covariance matrix used on the BCC analysis. Since
we do not allow for an analysis with a cosmology-dependent theoretical covariance
because of computational time reasons, we fix the theoretical covariance to a flat FLRW
model with parameters 2, = 0.272, Q, = 0.0456, ns = 0.963, o5 = 0.801, h = 0.704
and wpg = —1. The galaxy bias is assumed to be given by equation (4.69) with
coeflicients by = 1.90, b; = 0 and by = —1.67. Also nonlinearities are fixed according to
rn1, = 6.6h~1 Mpc and Ay, = 1.55. Here the z-bins refers to the six photo-z bins used
in the analysis.

Our corresponding results for the measurements of the ACF en each photo-z bin are
shown in black in figure 4.18, where the error bars correspond to the diagonal elements
on the covariance matrix (figure 4.16).

Cosmological analysis from ACF full shape

We performed a Bayesian parameter inference analysis (see chapter 3) using the parallel
version of the stretch move for sampling the posterior PDF of the model parameters. The
model parameters considered on our analysis are the total content of matter, the content
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of baryons, the primordial power spectrum spectral index and amplitude of perturbations,
and the Hubble factor, so that (see chapter 3 for the notation used)

0 = (U, U, 15, Ay, 1) . (4.70)

As nuisance parameters we consider the introduced coefficients of the parametrization for
the galaxy bias, equation (4.69).

’(p = (b07 b17 b?) . (471)

during our analysis we also quote the results of an important derived parameter of the
model, the variance of linear fluctuations at 82~ Mpc, o%.
The likelihood function used is given by

L(O) = L£(6,9) = |C| *exp —% (@*-ct-d)f, (4.72)

where d = W — w(@®) is a vector constructed with the difference between measured
(estimated) ACF, w, and its theoretical model, w(®), model parameter-dependent. Since
we measured the ACF in six photo-z bins, this measured and modeled ACF's are in fact a
vector with the information of the six bins, i.e. W = (wy, Wy, W3, Wy, W5, We) and the same
for the modeled, and C is the full theoretical covariance matrix that takes into account
correlation between photo-z bins (figure 4.16).

The sampling process from the posterior PDF for the parameters was done using
the implementation of the parallel stretch move on the emcee'? [57] code running in the
IAG/USP Alphacrucis Cluster with 144 cores.

Ours results are displayed in table 4.5. The second column labels the best fit of each
parameter after taking the maximum of the overall posterior PDF. After marginalizing
over all the other parameters (see chapter 3 for a discussion on marginalization) the third
column displays best fit of the marginalized posterior PDF for each parameter, finally,
the fourth column describes the 68% limit of the marginalized posterior PDF mean for
each parameter. Note that we quote results for all parameters, the ones associated with
the cosmological model, the nuisance and the derived parameters.

Overall Marginalized

Parameter Best-fit Best-fit 68% limits
O 0254 0240  0.238700%1]
Qp 0.056  0.045  0.04770:0%

N 0.905  0.996  0.99870052

A (1079) 1570 2122 2.09070:272
h 0.885  0.704  0.73075:95!

bo 3.064 2437 24917541
by —3.664 —2222 —2.23270-957

b 3.403 2516 2.627+07%0

o3 0.748  0.734  0.74075958

Table 4.5: Results for the ACF analysis of the BCC-Aardvarkv1.0 red galaxy sample.
The second column labels the best fit of each parameter after taking the maximum
of the overall posterior PDF, the third column displays best fit of the marginalized
posterior PDF for each parameter and the fourth column describes the 68% limit of the
marginalized posterior PDF mean for each parameter.

2nttps://github.com/dfm/emcee
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The figure 4.17 shows the marginalized posterior PDF's for each parameter considered,
including nuisance and derived ones. This figure also shows the contours of 68% and 95%
confidence from the marginalized posterior PDF's for every pair of parameters. Except for
the by parameter, the marginalized posterior PDFs found for all the parameters are well
behaved, in the sense that appears to have a Gaussian form. Thus the actual cosmological
model parameters ¢ were all found to be well behaved.
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Figure 4.17: Posterior PDFs resulting from the analysis of the ACF of BCC-Aardvark-
v1.0 red galaxies. The off-diagonal contour plots show the 68% (1c0), blue lines, and 95%
(20), red lines, confidence regions for the two-parameters marginalized posterior PDFs.
The circles at the center of each one of these plots show the marginalized mean (blue),
marginalized best-fit (black) and overall best-fit (green) values for each parameter. The
diagonal plots show the marginalized one-parameter posterior PDFs, the dashed blue
lines show the marginalized mean values and 68% confidence regions. The numerical
values of these results are quoted on table 4.5.

In figure 4.18 we show the theory prediction for the ACF in the different photo-z
bins evaluated at the mean value of the posterior PDF for each parameter, these plots are
overlaid on the measured data points. From this figure we can conclude that our modeling
for the ACF discussed on section 4.1.2 seems to reproduce fairly well the observed data.
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Figure 4.18: Angular correlation functions measured for the red galaxies in the BCC-
Aardvark-v1.0 catalog. The error bars correspond to the diagonal elements of the co-
variance matrix used on the analysis (figure 4.16). The blue lines correspond to the
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best fit cosmology obtained after a Bayesian inference analysis was performed.

We stress that our results are quite preliminary at this point. However, the true cosmo-
logical values for Aardvark-v1.0 (the ones used on the simulations) where made available
to the DES-Brazil team recently, and we are certain that our results are consistent with
all of them within 1o confidence, except for og. We argue that this could be related to the
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obtained behavior of the posterior PDF for b; (one of the coefficients used to parametrize
the galaxy bias) because of the well known degeneracy between og and the galaxy bias
discussed on section 4.1.2 (see figure 4.3). We hope to repeat these analysis to obtain a
better understanding of this issues. One possible variation is to use other parametrization
or a better physically-motivated model for the bias. Along, of course, with understanding
of potential problems with our methods and codes. In any case, the fact that just one
parameter results inconsistent with the actual simulation parameters indicates that our
analysis is robust.

From this preliminary analysis many steps remain for the future, one initial further
step is the inclusion of more realistic photo-z uncertainties, one fundamental issue for
the application of our methods to the real data coming. This will be done by replacing
the assumption of Gaussian photo-z errors by real analysis of photo-zs based on current
available codes using techniques as machine learning or template fitting formulas.

Another further step is related to the proper inclusion of the spatial curvature as a
model parameter in the analysis. We can see, for example, if after its inclusion we still
obtain results consistent with the ones presented here and with the fact that Aardvark-
v1.0 catalog is based on a simulation of a spatially flat FLRW model. To this point
the present work offers the basic tools, the remaining work is related with the proper
implementation of the theoretical developments presented here.

Once these issues have been understood and worked out, we will repeat these studies
for the BCC-Buzzard-v1.0, a truly blind catalog, where even the spatial curvature is
unknown.

One further step that remains as an interesting challenge is the consistent combination
of the different probes. This dissertation also present some preliminary work related
with weak lensing-based probes that we want to properly implement and combine with
the analysis of the ACF in the future. But we are also interested on combination with
other DES probes as, for example, the abundance of galaxy clusters which is currently
receiving much attention inside the DES-Brazil group. We want to properly including the
correlations between probes in order to better constrain cosmological parameters.

4.2 Two-point statistics in harmonic space

In §2.2 the two-point angular power spectrum C, for arbitrary 3D fields projected in
the observer sky in FLRW Universe models was found in terms of the underlying power
spectrum of the 3D field, equations (2.15) and (2.21).

In the present section some preliminary work on the application of this theoretical
results to the modeling of the three two-point statistics that can be considered from
observations of weak lensing and clustering of galaxies on large scales, namely the auto-
and cross-correlations of lensing and galaxy positions, is presented. In particular we use
the naive estimator for the angular power spectra developed in section 2.2.2 to measure
this three APSs on simulated data from the Onion simulations [13]. This simulations owe
their names to the fact that are design to offer catalogs picturing the universe as a set
of concentric radial shells of finite width around the observer, i.e, an onion-like structure.
Such catalogs are very useful in the context of modern wide-area photometric galaxy
surveys, like the DES, where a fundamental characteristic is the lack of radial accuracy
and then splitting the data into redshift shells will be a standard method in the analysis.
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4.2.1 The onion simulation maps

The Onion simulations [13] are the first of a new generation of very large scale N-body sim-
ulations developed at the Marenostrum supercomputer in Barcelona using the GADGET-
2 code. Such simulations are named as Marenostrum Institut de Ciencies de [’Espai or
MICE simulations and have been being developed for studying clustering statistics of the
large scale structure in the context of the modern wide-area photometric galaxy redshift
surveys.

In this work we use the first reported of such simulations. A simulation with 20483
dark-matter particles in a box-size of L., = 3072 Mpc, that assume a flat concordance
LCDM model with Q,, = 0.25, Q) = 0.75, ), = 0.044, ny, = 0.95, 0g = 0.8 and h = 0.7.
The resulting particle mass is M = 2.34 x 10" M, using a softening length of 50 Kpc/h.
Thus, the Onion simulation has a dynamic range close to five orders of magnitude: from
Gpes to tens of Kpes. The run start at z; = 50 displacing particles using the Zeldovich
dynamics. Noticible is that this MICE simulation has a similar number of particles to the
Millenium simulation but 62 = 216 times more volume (and corresponding larger particle
mass). This makes the MICE simulation more adequate than the Millenium for very large
scale statistical analyses, such as the search of the baryon acoustic scale [13].

In order to mimic the onion-like structure of real data from galaxy surveys the these
first MICE simulations were used to built an all-sky light-cone which in turn had been
compressed into a set of radial shell maps of given redshift resolution. These all-sky
angular maps have been pixelized using the convenient HEALPIX tessellation [52] with
high spatial resolution, Ngq. = 2048, which pixelices the sky with 12N2,, ~ 50 million
cells of size O ~ 1.7 arcmin size™. Noticeable from this novel approach is that it provides
an effectively lossless method to compress simulated data by a factor ~ 1000 for arcminute
resolution angular maps [13]. This allows Terabyte-sized simulations containing tens of
billions of particles to be analyzed in a regular laptop.

4.2.2 Angular power spectra measurements and modeling

We will adopt the HEALPIX conventions [52]. We are also assuming full sky coverage.
This assumption will be adopted throughout this work because it is valid in the case of the
simulated Onion maps considered. We also implicitly assumed that the power spectrum
of the pixelized map x was equal to that of the continuous signal z. This approximation
is only true at high resolution when the pixel size is small compared with 180/¢, and
the integrals in the spherical harmonic transform are correctly approximated by matrix
multiplications through quadrature [52]. Here we will be using the same resolution of the
Onion maps, Ngqe = 2048, which pixelices the sky with 12NZ,, & 50 million cells of size
Opix >~ 1.7 arcmin size.

In this work we consider two pixelized signals from Onion simulations, the total matter
density fluctuations at mean redshift 0.45 and width 0.1, i.e. dark matter particles in the
simulation with redshift between 0.4 and 0.5 and the weak lensing convergence by large
scale structure in the Universe of sources at z; = 0.993. This two signals are associated
with the fields studied on section 1.4. For the case of angular clustering, since we are
dealing directly with DM particles in the simulation we can assume no biasing effect, i.e.
by = 1.

13Projected matter density and weak lensing maps from the MICE simulations are publicly available
at http://www.ice.cat/mice
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The two point angular auto- and cross-correlation power spectra of this two signals
were estimated using the method depicted on 2.2.2, i.e. by using the ANAFAST routine of
HEALPix for 20 values of ¢ between ¢ = 5 and ¢ = 250. Such scales are considered in
order to guarantee that we are working on large scales were the Gaussian approximation
is expected to hold and that the effect of shot noise can be considered negligible, see [13]
for a discussion about this point.

Thus, the measurements of the PASs in our analysis are assumed to be uncorrelated
and having a Gaussian distribution, and so a variance given by equation (2.68). This
over-simplification of the problem constitutes a first approximation to test our methods.
As stated before, the present work does not intend to be compete by no means, by the
contrary it constitutes a very preliminary first approximation to the real application of
the methods developed on section 2.2. The results for the power spectra considered are
shown on figure 4.21 with dark filled circles, the error shown in the figures as stated above
corresponds to the theoretical Gaussian error.

The model assumed for the APSs in this analysis is the one described in section (2.2),
i.e. basicaly a spatially flat FLRW model. The effect of redshift space distortions is not
taken into account.

4.2.3 Simple cosmological analysis of APSs from Onion simula-
tions

We begin by showing the essential ingredients on the theoretical modeling of the weak
lensing convergence and angular clustering of matter, namely, its corresponding window
functions (1.63) and (1.87) for the Onion Universe Cosmology parameters. Our results
are shown on figure 4.19
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Figure 4.19: Left panel shows the window function for the projected total matter
fluctuation in the Omnion simulations on a redshift shell with mean redshift 0.45 and
width 0.1 (equation (1.63) with by = 0), assumed to have constant density in the
redshift shell. Right panel shows the weak lensing convergence window function for
sources at zs = 0.993 (equation (1.87)) in the Onion simulation

In the matter case, since the distribution in the shell is considered is homogeneous, the
behavior of the window is dominated by the growth function term (see equation (1.63)).
In the convergence case, the behavior is the expected for sources located at an specific
redshift (see e.g. section 1.4.2 and/or [11]).
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We perform a Bayesian parameter inference analysis using the emcee sampler. The
model parameters considered in our analysis are the total content of matter €2, the
fraction of baryons €2, and the normalization of perturbations og, i.e.

0 = (U, fi. o). (4.73)

Note that no nuisance parameters are needed. The remaining parameters for the model
are fixed to the actual Onion cosmology.

The likelihood function used in the analysis was assumed Gaussian,

L(®) = £(6,4) = |C| 2 exp —%(dT~C‘1-d) , (4.74)

where d := @gg — C%8(0) represents the vector with the difference between the estimated
and modeled galaxy position APS (in fact matter fluctuations instead of galaxies in the
context of the Onion simulations) and C is the covariance matrix associated, assumed
Gaussian and then diagonal containing the variance of equation (2.68).

Note that this is not the better approach to the problem, a better possibility could
be, for example, split the sky in different equal area disjoint regions and measure the CY
using some Jacknife method. However, the exercise in this section was done only to test
our methods.

Our results are presented in table 4.6. The second column labels the best fit of each
parameter after taking the maximum of the overall posterior PDF. After marginalizing
over all the other parameters (see chapter 3 for a discussion on marginalization) the third
column displays best fit of the marginalized posterior PDF for each parameter, finally,
the fourth column describes the 68% limit of the marginalized posterior PDF mean for
each parameter.

Overall Marginalized
Parameter Best-fit Best-fit 68% limits
O 0263 0265 0.260700%
fo 0.154  0.167  0.14875:047
o3 0.754  0.753  0.75370:910

Table 4.6: Results for the analysis of the Onion simulation APS of matter on a redshift
shell with mean redshift 0.45 and width 0.1. The second column labels the best fit
of each parameter after taking the maximum of the overall posterior PDF, the third
column displays best fit of the marginalized posterior PDF for each parameter and the
fourth column describes the 68% limit of the marginalized posterior PDF mean for each
parameter.

The figure 4.20 shows the marginalized posterior PDF's for each parameter considered.
This figure also shows the contours of 68% and 95% confidence from the marginalized
posterior PDFs for every pair of parameters.
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Figure 4.20: Posterior PDFs resulting from the analysis of the APS of matter in
the Onion simulation in a redshift shell with mean redshift 0.45 and width 0.1. The
off-diagonal contour plots show the 68% (1o), blue lines, and 95% (20), red lines,
confidence regions for the two-parameters marginalized posterior PDFs. The circles at
the center of each one of these plots show the marginalized mean (blue), marginalized
best-fit (black) and overall best-fit (green) values for each parameter. The diagonal
plots show the marginalized one-parameter posterior PDF's, the dashed blue lines show
the marginalized mean values and 68% confidence regions. The numerical values of
these results are quoted on table 4.6.

In figure 4.21 we show the theory prediction for the matter APS in a redshift shell
with mean redshift 0.45 and width 0.1 for the Onion simulation together with the weak
convergence APS for sources at z = 0.993 and its cross correlation. The three APSs are
evaluated at the Onion simulation cosmology, the PDF mean for each parameter, the best
fit of each parameter after taking the maximum of the posterior PDF and the best fit of
the marginalized posterior PDF for each parameter.

From this figure we can conclude that our modeling for the APS, as discussed on
section 2.2 seems to do not reproduce the observed data.
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Figure 4.21: Top-left panel shows the matter APS in a redshift shell with mean redshift
0.45 and width 0.1, top left weak lensing convergence APS for sources at z = 0.993
and bottom panel the cross correlation between the in them. For each APS the black
continuous line represents the Onion simulation cosmology, the blue continuous line
represents the posterior PDF mean for each parameter, the blue dotted line the best fit
of each parameter after taking the maximum of the posterior PDF and the dashed blue
line the best fit of the marginalized posterior PDF for each parameter.

We stress that our results are quite preliminary at this point. We found results that
are consistent up to lo for €, and f, with the original Onion Simulation parameters.
However, for the amplitude of perturbations, measured in og the results are inconsistent
up to 1o. This inconsistency is in fact related to the fact that, as can be seen from figure
4.21 the normalization of the measured spectra disagree with the normalization of the
modeled spectra computed on the Onion cosmology. We argue that this inconsistency
should be related with our method of measurement of the Angular Power Spectra.

We hope to repeat these analysis to obtain a better understanding of this issues after
developing a better estimation technique for the APS. After this step was completed,
we would like to add to our analysis all the features included on the analysis presented
for the ACF, physical effects as RSD and nonlinearities. A major goal for the future is
also to properly implement the combination of these tree APSs. As previously stated
the combination is needed in order to improble the contraints in the context of Bayesian
inference.
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Chapter 5

Conclusions and outlook

The advent of wide-area photometric galaxy surveys brings new practical and theoretical
challenges in cosmological analysis. These surveys will gain in area and depth, in exchange
for a poorer determination of radial positions and have been planned to focus on the
measure of four sets of cosmological observables, in order to study mainly the problem of
cosmic acceleration. These probes are (a) the large scale distribution of galaxies, (b) the
weak lensing shear induced on their shapes, (c) the abundance of galaxy clusters and (d)
Type la supernovae (see e.g. [1]). From the first two of these observables, three types of
two-point correlations can be constructed: the angular correlations between the positions
of the foreground galaxies, the correlations of the lensing shear/convergence between
background galaxies, and the galaxy-shear/convergence cross correlations induced by the
association of dark matter with foreground galaxies.

In this context, and considering the great success of the Standard Cosmological Model
(the concordance ACDM model) in describing most of the cosmological observations up
to date, in principle, one can describe most statistical properties of cosmological structure
observables in terms of a single quantity: the power spectrum of total mass fluctuations
in the Universe. In fact, within this theoretical framework, structure in the Universe
originates from nearly Gaussian random density fluctuations in the initial conditions and
its evolution depends on the energy/matter content according to standard GR, which
imply its dependence on the properties of the dark energy and dark matter. An important
remaining task in order to extract dark-sector information from cosmological structures is
the determination of the relationship between observables and the underlying mass power
spectrum.

In section 1.4 a revision of the theoretical interpretation of angular galaxy clustering
and weak lensing convergence as main cosmological observables in the context of wide-
area photometric galaxy surveys was presented. The philosophy of the approach presented
here was to develop these concepts in the most general scenario possible theoretically.

The statistical interpretation of the cosmic fields allows us to connect theoretical inter-
pretations with large-scale measurements in the Universe. The fundamental hypothesis
of statistical homogeneity and isotropy implies the equivalence between statistics in both
configuration and harmonic spaces. In sections 2.1 and 2.2 a review of basic statistical
tools in configuration and harmonic space was presented, and the general definition of the
power spectrum of a statistically homogeneous and isotropic random field was given. A
general description for angular power spectra that comes from fields on the unit sphere
(sky) as the result of projection of a 3D cosmological field was also discussed, which al-
lowed for the introduction of auto- and cross- correlations between statistical fields on the
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sphere.

The increasing amount and quality of information from large galaxy redshift surveys
demands models capable of describing the clustering of the galaxy distribution with high
accuracy. Two-point statistic correlators of the matter content in the Universe constitute
the most commonly used tools to analyze galaxy clustering, and their shape, both in
configuration and harmonic spaces, is distorted by non-trivial effects such as non-linear
dynamics, bias and redshift-space distortions. Moreover, astrophysical issues related with
the observations themselves must be included in data analyses as systematics for the differ-
ent cosmological observable measurements. These effects complicate the relation between
the observations and the predictions of cosmological perturbation theory at linear level,
making the interpretation of these measurements in terms of constraints on cosmological
parameters more difficult.

In §4.1.1 a general theory for the redshift-space two point correlation function in FLRW
universes was presented based on the early work of [35]. It accounts simultaneously
for wide-angle effects and cosmological redshift-space distortions. The final result is a
general formula applicable for any pair of points in our past light-cone with arbitrary
angular separation between the lines of sight, arbitrary redshifts and for any of the three
different spatial geometries allowed in FLRW models. This general expression may be
contrasted and compared to the commonly used formula, which is only valid under the
assumptions of a spatially flat background and the distant observer approximation. The
proper interpretation of these two assumptions was then given in light of the general
formula as proper limiting cases.

In the context of the general treatment of the two-point correlation function, a re-
view the modeling of the angular correlation function of galaxies (in configuration space)
accounting for linear redshift-space distortions, photometric redshift errors, non-linear
gravitational dynamics and local linear bias was presented. Finally, under the assump-
tions of a flat FLRW background and the distant observer approximation the results
present on the literature [7, 92] were recovered.

In §4.1.4 an analysis of the large-scale ACF of luminous galaxies from SDSS-DRS
photometric data was presented. The ACF was measured in four photo-z bins with the
novel approach developed by [69, 86], which makes an effort to incorporate systematics
effects as stellar contamination and masking, galactic extinction, airmass and seeing,
succeeding in the challenge of removing the excess of power at large scales reported by
previous photometric studies [82, 83].

A cosmological analysis of the CMASS luminous galaxies, a photometric-redshift cat-
alogue based on the Data Release 8 of the Sloan Digital Sky Survey-III with the ACF full
shape information was presented accounting for the correlation between redshift shells
and effects of photo-z errors encoded in the selection function. This represents, to the
best of our knowledge, the first cosmological analysis performed with the ACF in con-
figuration space and has been published in [12]. Constraints in €, and f;, were found
performing a Bayesian inference analysis with the information contained on each redshift
bin independently. It was found that the best—fit values oscillate around the WMAP7
values, but are all consistent within 20. When combining the information contained on all
the redshift bins, with the full covariance matrix accounting for the redshift correlations,
the constraints found were: €, = 0.280 £ 0.022 and f, = 0.211 £ 0.026 in reasonable
agreement with WMAP7. Perhaps the most important conclusion taken from this work
was the fact that it was possible to demonstrate that the ACF estimated from photomet-
ric data can be efficiently applied to constrain cosmological parameters. The ACF results
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for the photometric SDSS-III DRS data are clearly not as competitive as those from the
spatial correlation function, which already provides stronger constraints with the BOSS
DRO data [97]. Nonetheless, the results presented are encouraging for future photomet-
ric galaxy surveys, such as the DES, PanSTARRS and LSST, which will probe larger
redshifts and measure significantly more galaxies. In this case, the ACF measurements
have the potential to accurately constrain a larger number of cosmological parameters [7],
allowing for extra consistency checks with other independent probes.

In §4.2, as a very naive application of the statistical methods in harmonic space,
measures of the galaxy-galaxy (position), convergence-convergence (lensing) and galaxy-
convergence (position-lensing) angular power spectra from the Onion Universe Simulations
were presented. The measurements were performed for a redshift bin of foreground dark
matter particles at Z = 0.45 with Az = 0.1 homogeneously distributed in redshift and
source or background galaxies at z;, = 0.993, also homogeneously distributed in redshift.
As a simple exercise we applied a Bayesian inference MCMC method only on the angular
power spectrum of galaxies assuming Gaussian errors. Our results were summarized in
§4.2.3. Our major inconsistency was on the og constraint, which was incompatible with the
actual Onion Simulation value. We argue that this result may be due to the oversimplified
method used on the measurements of the spectra and for not taking into account properly
non-linear gravitational effects on the theoretical modelling.

As future lines of research, we would like to extend our analysis of weak lensing
observables in harmonic space to configuration space, i.e. we will compare the results
obtained with both the angular power spectra and the angular correlation functions, not
only of convergence but also of the shear field, its decomposition on /B modes and the
aperture mass statistics [11]. We would also like to investigate in detail the full impact of
the assumptions of the distant observer approximation and spatial flatness that support
usual analyses of the two-point correlation function in photometric galaxy surveys.
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Appendix A

Cosmological perturbations

The present Appendix is intended to review cosmological perturbation theory. We begin
by reviewing some results for the background FLRW spacetime needed for some devel-
opments presented on the dissertation. Then, the gauge problem is discussed and gauge
invariant first order EFE for a pure dust fluid under scalar perturbations are considered.
The latter constitutes the basic theoretical basis to understand the large scale structure
of the Universe within GR in the linear regime.

A.1 Background Geometry

In this section we present some geometrical quantities for the background FLRW Universe
relevant for the development of the present work. In particular we are interested on
the connection coefficients (Christoffel symbols) for different chooses of comoving spatial
system of coordinates considered on §1.1.

Starting from the RW metric, equation (1.3), one can derive the Christoffel symbols
of the metric connection from its definition [14, 2],

— 1
F'uua = 5@’” (_6Tgua + anTU + aaguT) ) (A]-)
as — -_— —_ . — . . —_ . .
000 =H, [ =My, [oy=C%=Hy, ['p="T, (A.2)

where *T";; denotes the Christoffel symbols associated to the spatial metric y. On this
work the forms (1.4) and (1.6) are considered. The non-null symbols for this chooses of
coordinates are

(cosh(y)/sinh(y) K <0,

[y =T%3 = x! K =0, [?33 = —cos(f)sin(h), (A.3a)
L cos(x)/ sin(x) K >0,

(— cosh(x)sinh(x)sin?(8) K <0,

[M33 = ¢ —xsin?(0) K=0, TD3= C,Os(e),
| — cos(x) sin(x) sin*(6) K >0, sin(6)
(— cosh(x)sinh(y) K <0,

[y =<{ —y K =0, (A.3c)
| — cos(x) sin(x) K >0,

(A.3b)
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for ' = (x, 0, ), equation (1.4), and

[ =T = fie(r)/ fie(r), Moy = = fxe(r) fic(r), (A.4a)
1;133 = —fx(r) frc(r)sin®(0), [P35 = cos(f)/sin(f), (A.4b)
[?33 = — cos(6) sin(6), (A.4c)

where the ff is given by equation (1.7), for ' = (r, 6, ¢), equation (1.6).

A.2 Perturbation theory and the gauge problem

In perturbation theory the main goal is to find approximated solutions to Einstein field
equations which can be considered as small deviations from a known exact solution, the
background spacetime solution. The perturbation of any tensorial field T should then be
given by the difference between its value in the physical spacetime T and its corresponding
value on the background spacetime T. However, its a basic fact of in differential geometry
that in order to perform comparisons of such quantities one should consider them at the
same point on a manifold. Since the manifolds representing the physical and background
spacetimes are different the necessity for a prescription to identify events between them
emerges. Such a prescription is what should be understood as a gauge choice, see [23, 25, 2]
and references therein.

One then ends with a definition of gauge choice as a diffeomorphism between the
background and physical spacetimes. Different choses for this diffeomorphism and its
relations should define gauge transformations and the freedom to choose it is equivalent
to the freedom to chose the functional forms for the perturbation of any tensor field. This
statement constitutes a framework to specify the gauge problem.

A way to put on formal grounds the previous ideas is to introduce a family of differen-
tial manifolds as models of the spacetime {(M,, gx)|\ € A}, here M), defines its topological
structure and g represents its associated metric, see §7.5 of [22]. There is a natural way
to treat this situation, by introducing a (4 + 1)-dimensional manifold N defined as the
product manifold N = M x R, where each M) is a 4-dimensional manifold, M) = M x A,
so that N can be interpreted as a foliation, N = UyerM,. This formulation is clearly
explained in [25]. Here we present a review of the main concepts and ideas in presented
there in order to obtain the perturbed EFE in first order gauge invariant variables.

Since the natural differential structure over R consist of charts (U, id)!, there is a
natural form for the chart over N formed by charts (U, hyy) around g = (p, \) € N? such
that h(q) = (2°,2', 2% 2%, \) € R, where the coordinates 2 with a = 0,1,2,3 are the
ones associated to the local chart on M around p.

If a tensorial field T is defined on each model of spacetime M, a tensorial field is
defined on N. In fact,

Vg=(p,A) €N, Ty=Tuy :=Tip) (pe M) (A.5)

Particularly, on each spacetime model a metric tensor and a set of matter and radiation
fields exist satisfying the Einstein field equations.

In order to formally define a perturbation of a tensorial field, as was previously dis-
cussed, the basic requirement is a way to compare Ty with Ty := T for every A. This

'Here U is an open set on R and id represents the identity application.
2Here p € M and X € R.
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is equivalent to define a diffeomorphism between each model M, and the background
spacetime M := M. Therefore, one can consider all the diffeomorphisms ¢, : N — N
such that its restriction to My cover My, i.e., ala, : Mo — M, is a diffeomorphism. By
choosing each ¢, as a member of the group of diffeomorphisms associated to the flux of
a vectorial field over N one can instead to deal with the diffeomorphism itself to deal
with the field whose flux over N is given by ¢,. The condition py|y, : My — M, for the
diffeomorphism translates to the field as the condition that on the natural charts for N
discussed above the fifth component of the field should be the unity.

Summarizing, one can define a gauge vector field as a vector field X over N = M x
R such that on the differential structure induced by the natural differential structure
on R have the property X* = 1 for each ¢ € N. That is because such fields define
trough its fluxes over NV the way to identify events on the spacetime models M, and M,
diffeomorphically.

A.2.1 Taylor expansion of a tensor field

A Taylor expansion is a convenient way to write the value of a function on some given
point of its domain in terms of its value and the value of all its derivatives on some other
near point. This is impossible for a tensor field defined on a manifold just because its value
at different points on the manifold, T, and T, for ¢ # ¢’ € N, are objects belonging to
different spaces by definition. However, a Taylor—like expansion can be defined when an
application between tensors on different points of a manifold is given, and in particular,
when this application is viewed as induced by the flux of a vector field on the manifold.
Given p* : Rx N — N, the flux of a vector field X over N, ¢ € N and T a tensor field
on N. Since for every A € R, pX defines a diffeomorphism of N onto N, the pull-back of

Tx(g) trough X (the tensor field T evaluated at pX(q) € N), oX* <T¢§<(q))3, defines a

tensor evaluated at ¢ € N. Such a tensor admits the following Taylor expansion around

A =0, lemma 1 in [25]:

A (To) = 3 o0 (£5T), (A6)
n=0
where (LxT), denotes the tensor over N given by the Lie derivative of T, both at ¢ € N
and (L%T), denotes the n—th Lie derivative under the same of T at g. For a good review
of induced maps (pull-back and push-forward maps) and Lie derivatives see e.g. chapter
5 of [98].

The general Taylor expansion (A.6) allows to define the perturbation of a tensor field.
Let X be a gauge field on the family of spacetime models N = R x M and T a tensor
field defined on each model and extended to N according to (A.5), then the perturbation
of T can be defined as a tensor field on the background spacetime M as

0% [T := L% T |5z, (A7)

in such a way that, according to (A.6), the tensor field associated with the tensor in any
model of spacetime, since is given in the background by the pullback of ¢, can be written
as

* T & )\n n
PX(T) =T+ Hagg [T]. (A.8)
n=1

3Here the superscript * denotes the pull-back induced mapping.
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Note that the perturbations of T, 5;? ) [T}, are tensor fields on the background, this formal-
izes the common statement in the literature that perturbations are tensor fields defined
on the background. The parameter A used to label different models of spacetime also
works as perturbative parameter according to the gauge field definition.

A.2.2 Gauge transformations and gauge invariance

The natural question that remains from the previous construction is how the perturbation
of a tensor fields changes under a change of gauge.

Consider two gauge fields X and Y generating fluxes ¢ and 1Y over N, respectively.
This two fields, through the pullback of its fluxes, allow to define two background repre-
sentations of the same tensor field T, pX* (T) and ¥y * (T), and thus two perturbative
expansions of the form of (A.8).

Define a family of diffeomorphisms

Uy :=pxoyy : N =N (VA€R). (A.9)

Then this family satisfies the following properties: (a) for each A € R W,|;; defines a
diffeomorphism of M onto itself, (b) {¥y|\ € R} is not an uniparametric group and (c)
for each tensor field T

A (T) =3 (¢X7 (1)) (A.10)

Properties (a) and (b) follow from the construction of family (A.9), while property (c)
follows from the property of pullbacks (¢ o 1)) = ¥*op*, and allow to formally connect the
two background representations of any tensor field, thus defining a gauge transformation
from X to Y.

Having formalized the idea of gauge transformation is convenient to introduce the
concept of gauge invariant tensor field. Given X and Y gauge fields, a tensor field T is
said to be totally invariant if its background representations on both gauges coincide, i.e.,
if ¢X*(T) = y¥*(T).

On any practical application one is interested on perturbations up to some given order,
so that it is convenient to have a more relax definition of gauge invariance up to some
order. A tensor field T is said to be gauge invariant up to order n if all its perturbations
on both gauges, up to order n coincide, i.e., if

(Vk <n) 68T =60 [T]. (A.11)

For n > 1 the condition for a tensor field to be gauge invariant up to order n, equation
(A.11), is equivalent to say that for every vector field V on M and for all k£ < n,

Lyvéd [T = 0. (A.12)

This result can be probed by induction over n. For n = 1, follows from the definition of
the perturbations, equation (A.7), that

O[T =64 [T &  LyT|y=0, (A.13)

so that, since X and Y define arbitrary vector fields on M the field V := X — Y is an
arbitrary vector field on M. By supposing (A.12) is true for some n > 1 then from the
definition of perturbations,

SV = 6¢ VT e LyoQ) [T]]y =0, (A.14)
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This probes the result.

The result (A.12) is a generalization of the Stewart-Walker lemma [99]. Defining a
useful way to probe for a tensor degree of freedom to be gauge invariant.

Although the result (A.12) answers to the question of how to determine whether a
tensor field is gauge invariant up to some order, the question of how do change this
perturbations under gauge transformations, equation (A.10), remains open.

In order to consider this problem, one have to introduce the concept of Knight dif-
feomorphism [25]. Let {V(n)|n € N} a non-numerable family of vector fields over N
and

{¢gn> =)™ Rx N — Nln e N}

the family of its corresponding generated fluxes. A uniparametric family of Knight dif-
feomorphisms is defined to be formed by the applications

Uy,:RxN— N
(A p) = Ta(p) == ¢\ 062 o- ¢&’i?o (q).

2

(A.15)

That is, a Knight diffeomorphism over NN is a suitable composition of the fluxes of a
non-numerable family of vector fields over N. The vector fields V1), Vg, ... are called
generators of the Knight diffeomorphism W,. It can be probed that in general a family of
Knight diffeomorphisms (A.15) does not form a uniparametric group of diffeomorphisms.

Knight diffeomorphisms has two important properties: (a) the pullback of a tensor field
T on N induced by a uniparametric family of Knight diffeomorphisms with gerenators
{V|n € N} can be expanded around A = 0 as, lemma 2 in [25]:

U3 (T, Z Z Z [H ‘,) (nl) ] ( "E@w) ' ..Elgmﬁ@,(l)ij) ’

£=0 £3=0
(A.16)
Vg € N. The proof of this property follows from the expansion for the pullback of the
flux of a vector field on a tensor T, equation (A.6). In fact, given ¢ € N

n!

U3 (T, (9 :(""?(1}3*0"-0¢(2)*O¢(1)*> N
2

n!

=W 0. 0P 0¥ i&(ﬁh qp)
A ﬁ A2 : gll V(l) |:
1=0

ol 30 or ¢(f; o¢<j§ o...o(b()\*ﬁo..} (@)
2T 3T n!
e 209
(e OF A
_( ¢%’Z’IL o O¢A4 ¢)§75") ) Z (2'>£2€2‘
x (g{; ch T)
leofl @ Yo {4)(3)0(1)(4)0 g% o- ](q)
3T AT W
oD D I I e e
- 1)é2(31)¢ Nn ...
—00,=0  fn= 21) (315 - (nl) lily -ty

tn 2
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which reduces to (A.16); and (b) given ¥ : R x N — N an uniparametric family of
diffeomorphisms over N, exist ¢, ... 03 ... ¢ ... uniparametric groups of diffeo-
morphisms over IV, such that each diffeomorphism ¥, can be written as the composition

V=00 o- ¢((:3 o- (A.17)
2

in other words, every uniparametric family of diffeomorphisms ¥, can always be written
as a family of Knight diffeomorphisms, theorem 2 in [25].

To see a little bit better how the expansion (A.16) works, one can consider it explicitly
up to second order,

L (T%(q)) =Ty +A (EV(UTL - o1 <£%(1)T - ﬁV(z)T)q L (A.18)

Properties (a) and (b) combined allow to treat the gauge transformation law X — Y
given by the uniparametric family of diffeomorphisms

Uy =X oY M — M, (A.19)

according to equation (A.10) as a Knight diffeomorphism. Therefore, given T a tensor
field on M, by comparing the expansions of the expression (A.10) using (A.6) and (A.16)
(or (A.18) to go up to second order only) one can determine the relations between its
perturbation on two different gauges (X and Y) up to second order as

— 0 [T] = Ly, T, (A.20a)
0P M) = 69 [T] = Ly, T + Ly, T + 2Ly, 0% [T], (A.20b)

where the V) are the vector generators of Wy seen as a Knight diffeomorphism given
according to the perturbation definiton, equation (A.7), by (proposition 3 in [25])

V(l) =Y — X, (A.21a)
Vg =Y, X]. (A.21D)

A.3 First order perturbations

A.3.1 Scalar—vector—tensor decomposition

Scalar—vector—tensor decomposition principle establish that for a three-dimensional dif-
ferential manifold equipped with a metric tensor v, and a covariant derivative D, every
vector field X can be decomposed in a unique manner on a scalar mode S and one trans-
verse vector mode V, that is, the components of X are given as

X'=D'S+V' D'V;,=0. (A.22)

Here, X has three degrees of freedom (its three components) which are distributed as one
on the scalar mode, and two on the vector mode, because of the transversal condition.
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Analogously, every second rank symmetric tensor X can be decomposed in a unique
manner on two scalar modes S; and S,, one transverse vector mode V and a symmetric,
transverse and trace—free tensor mode T as

Here the six T degrees of freedom are distributed in one on each scalar mode, two on the
vector mode, because of the transverse condition, and the remaining four on the tensor
mode, because of the transverse and trace—free conditions.

A very common practice in the literature is to redistribute the scalar degrees of freedom
into the trace of X and 57, i.e., to change S5 for the trace

X =7, X9 = V%5, + 35, (A.24)

where V? is the Laplace operator on the three-dimensional manifold, V? := ~;; D' D’.
In terms of the trace X the decomposition of a symmetric second rank tensor, equation
(A.23), is given by

1 ) ) .
Xij = g’yZJX + AUSl + D(l‘/;) + 7—;,]7 DZ‘/Z = 0, Dlﬂj = ’}/ijTZJ = 0, (A25)

where the trace-free differential operator A was introduced as

1
The most important property of the decompositions (A.22) and (A.23) or (A.25) is its
uniqueness. It is not the propose here to discuss about the conditions for this property
to be satisfied, the interested reader can see e.g. [23].

A.3.2 Metric perturbations

Consider a gauge field X. The most general way to parametrize the n—th order perturba-
tion of the metric tensor around an FLRW background (in conformal time), on the light
of scalar—vector—tensor decomposition for fields over the constant time hypersurfaces, is
given by

o) [g] = a*(n) [—2x<1>(”)d77 ® dn + ( ixB™ + xB™" ) dn ® dz’ + da’ ® dn)

+ (=2 Wy + DD E™ + Dx ) +2xEY)) daf @ dad] | (A.27)

where the notation xT™ := 5 [ | was introduced for simplicity. On the metric per-
turbation (A.27) the temporal component (00) defines a scalar mode parametrized as
—2x®™ the mixed components (0i) and (i0) defines a vectorial field on the constant
time hypersurfaces expanded according to (A.22) into a scalar mode x B and a trans-

verse vector mode XBZ("), finally, the spatial components (ij) define a symmetric tensor on

the constant time hypersurfaces decomposed according to (A.23) into two scalar modes

x U™ and x ™| one transverse vector mode XEi(")

trace—free tensor mode XEi(;]).

and one symmetric, transverse and
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A.3.3 First order scalar perturbations

During this work only linear perturbation scalar modes are considered. Let Xg repre-
sents the vector gauge field in wich the perturbations are purely scalar. The first order
perturbation for the metric tensor according to (A.27) is given by

0%. [g] = a* [-2@dn @ dn + D;Bdn ® da’ + D;Bda’ ® dy

+2(D;D;E — U;;) da* @ da?], (A.28)

where for all the scalar modes S the notation is relaxed via S := x,S1) = 5%12 [S].

The contravariant components of the first order perturbation to the metric tensor can
be computed by considering the identity g"* = g — §"* (gas — Jro) 9°Y. By perturbing
this relation up to first order one can find for a general gauge specified by X the relation

0% (9" = —5"°5" 0% [90p) - (A.29)

Choosing Xg gauge, one finds

a25§; [¢%] = 22, (A.30a)
a*0y) 9] = a*%) [¢"] = D'B, (A.30b)
a5y) [¢7] = 2 (YW — D'D'E). (A.30¢)

The perturbations to the Christoffel symbols of second kind, equation (A.1), can
obtained by perturbing its definition directly,

1

0% 0% = 557 (=050% 9] + 0,08 (93] + 9505 [95.))

1
+ 552) [gaﬁ} <_8B§ul/ + augﬁu + 85§5y> s (A?)l)

so that, on the Xg gauge

0%, [[0] = @, (A.32a)
0%, [Ti] = %) [%] = Di (@ + #HB), (A.32b)
6Q) [10] = —[2H (@ + W) + W]y, — D,D; (B—2HE — E'),  (A.32c)
5%2 o] =D (®+ B+ HB), (A.32d)
0%, [Tos] = 0%} [T'yo] = —V'§'; + D'D,E, (A.32¢)
5%; (k] = D'V — 74 D;¥ — ;DU — v HD'B (A320)

+ D'D;D,E.

In analogous way one can compute the perturbation of the mixed components of the
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Ricei tensor as

a?6y) [R%] = —6H'® — 3H (D + ¥) — 30" + V2 [~ — H (B — E') — B' + E],

(A.33a)
@’0%) [R"] = 2D; (—H® — V' + KB), (A.33b)
@’5%) [Rio] = 2D" [H® + 0’ + (H* — H') B], (A.33¢)

a?0y) [R}] =5 {—20 (2H? + H') + 4KV — H (&' + 5T')
+V2 [V —H(B-E} (A.33d)

+D'Dj[-®+V —2H(B—E')— (B'— E") —4KE],
and of the Ricci curvature scalar
280 [R] = —12 (H? — H') ® — 61 (¥' + 30') + 12K¥ — 60"

a*dx, [R] (H>—H) @ — 6H (¥ +3V) + 6 (430

+V2[2(=® +2V) - 3H (2B - E') —2(B' — E") — 4K E).

With this results the mixed components of the first order perturbation for the Einstein
tensor are given by

a5y) [G%)] = 6H>® — 6K + 6HY’

(A.35a)
+ V2 [—2V +2H (B — E') + 2KE],
a26Q) [G%] = 2D, (~H® — V' + K B), (A.35b)
) (6] = 2D [H + 0+ (W2 — W) 5] (350
) 1 . - .
25(1) il i A1) i
@*ox [G'] = 37Gx + A [ (2 = W) = 2H (B - E) (A.35d)
—(B'— E") - 2KE];
where the trace—free part had been separated from the trace—full part given by:
GY) =6 (H?+2H) © + 6H (9 +20') — 6K T + 60"
xe = 6 (H* +2H) © + 6H (2’ +2V) * (A.35¢)

+2V2[(® — W) +2H (B - E') + (B — E")].

Gauge invariant variables

The gauge transformation law for first order perturbations of a tensor, equation (A.20a),
can be used to determine the transformation properties of the scalar fields x, @™, x ;¥ x BY x FD),
defining the metric perturbations. Consider a second gauge field Yg parametrized as

(A.28) but with scalar fields y,®W, vy UM v B v EM and consider the vector field
generator of the Knight diffeomorphism of the gauge transformation Xg — Yg given by

Vi =Ys - Xg =TWg + (D'LY + LW 9, DL =0, (A.36)

according to the scalar—vector-tensor decomposition (A.22).
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Thus, by computing the Lie derivative of g along Vi Ly & and separating the scalar
modes for each component one can find

qu)(l) _ XS(I)(l) — HTD 4 T(l)” (A.37a)
v U — 5 0 = (), (A.37b)
YSB(l) _ XSB(l) — W 7 (A.37c)
YSE(I) _ XSE(U =IW, (A.37d)
Therefore, it is not so difficult to see that the combinations
(i)(l) - qu)(l) + (XSB(l) - XSE(l)/)/ +H (XSB(I) - XSE(l)/) (A38a)
T = x 0 — 3 (x,BY — x BV (A.38b)

are gauge invariant scalar modes for the metric perturbations. However it is important
to remark that there are other possible choses for this two variables, this is, another kind
of combinations giving rise to gauge invariant quantities, see e.g. §5.2 in [2].

A.3.4 Matter—energy perturbations

The energy—momentum tensor at background level on a FLRW model is given by a perfect
fluid one, see the discussion in section 1.1.

Ty = (p+ D) Uty + PG, (A.39)

where u* is the 4—velocity of fundamental observers, p the energy density and p the
pressure of the fluid. On a perturbed model, it can be generalized to have the form

THV = (:0 + p>uuuu + pg,uu + Wuua <A40)

where 7, accounts for anisotropic stress and therefore is a symmetric trace-free second
rank tensor on the constant time hypersurfaces.
The up to first order four velocity is given by

dz#  1daz#
no_ =7 — gh 4+ Sut A4l
“ dt  adny o out, ( )
where 4" = a~'0} and should be a time-like four—vector, g, u*u” = —1. This normal-

ization condition allows to derive the actual expressions for the components of the four
velocity (covariant and contravariant) as

W= (1@, D),

Uy = (I(—]. - @,DZU—I—DZB) .

(A.42)

Therefore, the mixed components of the first order perturbations of the energy—momentum
tensor should be found to be

§T% = —dp, (A.43a)
0T% = (p+p) (Dw + DiB) (A.43Db)
§T'; = 6py'; + a0’y (A.43c)
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Here the anisotropic stress perturbation d7;; can be decomposed according to scalar—
vector—tensor decomposition (A.25) as

or'; = ALTI 4 DUTL;) + IT';;  DIL; = D'IL; = 4,119 = 0, (A.44)

because the anisotropic stress is trace—free by construction.
Here the interest is on the scalar modes of first order perturbations. One can define a
gauge fixing only scalar perturbations to the energy—momentum tensor by writting

0%, [T%] = ~dp, (A.45a)
58 [T%] = (p+p) (D + D;B), (A.45b)
0L [T%5] = dp; + a*ALTL (A.45¢)

Gauge invariant variables

As for the metric perturbations, the gauge transformation law for first order perturbations
of a tensor field, equation (A.20a), can be used to determine the transformation laws of the
scalar modes of the components of the first order perturbation of the energy—momentum
tensor, dp, v, op and II. By computing the Lie derivative of the background energy—
momentum tensor along the vector field generator of the Knight diffeomorphism of gauge
transformation V1) (equation (A.36)) EV(UT one can find

vs0p — xs6p = p'TY, (A.46a)

YU — XU = —L(l),, (A46b)
Ys5p — Xs5p = ﬁ/T(l), (A46C)
yoll — x 1T = 0. (A.46d)

Therefore, by also using the transformation laws for the metric scalar modes, equations
(A.37), one can verify that the combinations

0p = x50p + 7 (xsv + xsBY) (A.4Ta)
0p = xs0p + 7 (x50 + xsBY), (A.47b)
b= xs0 + x BV, (A.47c)
1T = x,II, (A.47d)

are gauge invariant quantities. Again, these are just one possible set of combinations
giving rise to gauge invariant quantities, there are other that we do not mention here
because they are outside of the scope of the present work. See e.g. §5.2 in [2].

A.3.5 First order Einstein field equations
The first order Einstein field equations,
O, [G",] = kox) [T (A.48)

determine the evolution of the scalar modes of perturbations. Four independent scalar
equations can be found from (A.48), given by the (00) and (¢0) components and the trace
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and trace free part of (ij) components. According to equations (A.35) and (A.43) one
ends up with the system

(V2 +3K) U — 3H (U + HO) + HV? (E' — B) = a2gap, (A.49a)
HO+ U — KB = —aQS (5+ p) (v + B) (A.49b)

Y+ 2HY — KO+ HY' + (20 +H) ¥ = o, (A.49¢)
(E'—=B) +2H(E' —B) +(® - ¥) = a*sIL (A.49d)

Total matter (pure dust) fluid

For a pure dust-like energy-momentum tensor, pressure-less fluid, p = m;; = 0 so the
system (A.49) can be reduced to

(V2 +3K) W — 3H (V' + H®) + HV?(E' — B) = a2gap, (A.50a)
HO+V — KB = —aQSﬁ (v+B), (A.50b)

" +2HP — KO+ HYV' + 2H' + H*) U = 0, (A.50c)

(E' = B) +2H (E' = B) 4+ (& - ¥) = 0. (A.50d)

This is a system of four equations for six degrees of freedom, four metric perturbations and
two fluid quantities, the perturbation to the energy density dp and the peculiar velocity
potential v. However, taking into account the gauge freedom to choose this potentials,
one knows from §A.3.3 and §A.3.4 that from the four metric degrees of freedom it can be
constructed two gauge invariant quantities given by (A.38) and the two fluid ones can be
combined to give the gauge invariant quantities (A.47).

Therefore, introducing the gauge invariant scalar modes of (A.38) and (A.47) and the
gauge invariant fluctuation of matter, § := dp/p, the system (A.50) is equivalent to

(V2 +3K) & — 3H <<i>' + %cﬁ) — aQSﬁ (5 - 3%@) , (A.51a)
O+ HE = —azgﬁf), (A.51D)
"+ 3HY + 2H +H - K)d = 0. (A.51c)

This system of equations together with the background EFE, equations (1.11),

QH +H*+ K = —a*kp=0, (A.52a)
W2+ K = a2§ﬁ, (A.52b)

can be combined to eliminate terms with explicit dependence of conformal time derivatives
of H and @, this is, to obtain evolution equations for §, v and P,

O+ (V2+3K)i = 0, (A.53a)
V' +HO+D = 0, (A.53Db)
(V2 +3K)d = a2 ps. (A.53¢)
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Since GR was assumed on top of the derivation of the system (A.53) the first two
equations can be shown to be equivalent to the first order perturbations to the local
conservation of energy-momentum tensor V,T#, = 0. That is because the EFE formally
contain this equations according to the Bianchi identities.

The evolution equations (A.53) are equivalent in form to fluid equations obtained
via the Poisson—Vlasov system in Newtonian theory. However, as long as they are a
relativistic result according to the treatment presented, they have another interpretation.
The system (A.53) accounts for evolution equations to gauge invariant, then physically
observable degees of freedom, first order perturbations of matter fluid around a FLRW
background model.
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Appendix B

Scalar harmonic modes in the
Universe

In the present appendix we consider the problem of determine and characterize the scalar
harmonic modes in FLRW Universes properly accounting for its spatial curvature. In
order to do so, we closely follow the treatment of [35].

The goal is to construct the spherical harmonic decomposition of a scalar field defined
on the constant time hypersurfaces of FLRW models. Such a decomposition represents
a natural generalization of the standard Fourier decomposition used in the spatially flat
analysis and is at the heart of the definition of two-point statistics for scalar fields in the
Universe, see the chapter 2.

In order to construct an orthonormal complete set of harmonic functions one need to
obtain a set of scalar functions satisfying the Helmholtz equation

(VP+k)Q =0 (B.1)

on the constant time hypersurfaces of an FLRW model, where the action of the Laplacian
operator, V2Q := v D;D;Q", can be expanded using the identity (see e.g. §32.2.4 of
[100])

In spherical coordinates z* = (x, 0, ¢),

( —K 0 (. .5 0Q 1 0 (. 0Q 1 0%Q
sinh? () [& (smh (X)_X) * sin(6) 060 (sm(@)%) * sin?(6) 8_302] ’
o J 1[0 [ ,0Q 1 0 oQ 1 0*Q
V=13 oy (05) + s (0%) + s 3

0
K [0 [, , 00 19 (., 0Q 1 92Q
\m |:@_X (Sln (X>—) + — = (Sln(e)— + — _:| s

for K <0, =0 and > 0 respectively.
Separating variables, @ = X,(x)Y;"(0, ¢), it is not so difficult to see that the angular
part solution is given by the Spherical Harmonic functions Y;"(6, ¢) and the radial part

Iremember that D; denote the ith component of the covariant derivative of a tensor in the constant

time hypersurfaces.



124 SCALAR HARMONIC MODES IN THE UNIVERSE

Xo(x), associated with Y;™, should satisfy the radial equation

1 J . 0Xy 0(0+1)]
Y lginh?(y) 22 22Ty, 0 K <0 B4
awwm%m“%J+P+ smh?(x)] <0 (Bda)
18 [ ,0X, , 0+ 1)]
L1 0 [ 204 _HE Ty = K = B.4
XZGX(X (9x)+[1/ 2 |7 : 0 (B-4b)
1 5’ ) aXZ 2 £(£+1>_
- ald —1- X, =0 K >0 B.4
sin®(x) Ox [Sm %) 8X] " [V sin’(y) | e (B.4c)

where the adimensional eigenvalue v was introduced by convenience via

kK =—-K (V¥ +1) or v*:=—(K/K+1), K <0, (B.5a)
k* =2 or v?:=k% K =0, (B.5b)
=K (v —1) or v¥:=(k*/K—1), K > 0. (B.5¢)

The solutions for this equations are known in the literature, see e.g. [101, 102] and the
recent work in the context of Boltzmann codes [103], which we also follow closely in our
treatment. For the K = 0 case, the equation is nothing but the spherical Bessel equation,

d?X, 2dX, , ((l+1)
I X dx *[” T

} X, = 0; (B.6)

while for the K # 0 cases, both equations can be reduced to the associated Legendre
equation,

(B.7)

i tsne e T MY T S

In Equation (B.4a) the changes of variables x =: i€ and X;(x) =: sin™/2(€)Y,(¢) should
be introduced together with the identifications p = %+€ and \ = —% +iv; while in (B.4c)
the corresponding changes are y =: £ and X,(x) =: sin™"2(€)Y;(¢) and the identifications
u:%—l—ﬁand)\:—%—l—y.

The solutions for the K = 0 case are spherical Bessel functions, two linearly indepen-
dent solutions are then given by the first and second kind of this functions, j,(x) and
ne(x); while for the K # 0 cases, solutions are given by associated Legendre functions
P{(cos(€)). Since for both cases (K negative or positive) p is non-integer, one can choose
Pl (cos(§)) as Py "(cos(§)) as two linearly independent solutions. By imposing for the
solutions to be regular at the origin, the part of the solutions proportional to n, and P,
for the K = 0 and K # 0 should necessarily vanish, so that one end up with conical or
Mehler, spherical Bessel and toroidal or ring functions [104, 105] for negative, zero and
positive curvature, respectively:

&2y, wmmg+[ u21n_u

X 00w) = (GO0, [ e s PR (o), (B.8a)
X0 v) = ()Y 5(vx), (B.8b)
X (xv) = () MP W), | 5P (cos(x)). (B.8c)

2sin(y)
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where the normalization coefficients, given by

1 (=0,
MB () = ﬁ (P 020 (B.9)

were chosen taking into account the recursion relations for the spherical Bessel and associ-
ated Legendre functions in order to keep simple its corresponding forms for the harmonic
modes X,. In fact, with these normalizations the derivatives and recursion relations
acquire particularly symmetric forms:

9 [X70en | - Xiakow) (B.10a)
dx | sinh®(x) sinh’(y) '
) [Xé”(w)' _ Xhw) 5100
Ix X! X '
9 [ X oen | - XHey), (B.100)
ox | sin(x) sin’(y) '
and
_ cosh(x) (- _
(2 + ) X o) + 20+ 1) ) X7 6v) + X (G w) =0, (B.11a)
20+ 1
X060 + = =X )+ X Ger) =0, (B1b)
cos(x
(V=) X v) + 20+ 1) Smgxixzf“ (xv)+ X0 v) = 0; (B.11c)

respectively [35, 102].

The K > 0 case has an important special property. To cover the spacetime the radial
coordinate y must lie on the interval [0, 7] on the K > 0 case, see 1.1. This introduces a
boundary condition to be satisfied by the harmonic modes X é+) (x,v), the limits x — 7
and y — 0 should coincide. The limit y — 7 can be thought as z := cos(y) — —17 and
X — 0 as x — 17. Then, In order to relate the two limits one can use the connection
formula (see e.g., §14.9 of [104])

PL(=r) = cos (A -+ p)m) PL(e) — = sin (A -+ ) Q4(), (B.12)

which establish the parity properties of Legendre functions. As was already mentioned,
one can see that in the limit x — 1~ (x — 0) Py (z) is regular while Q(x) diverges,
therefore, for the boundary condition to be regular at y = 7 the coefficient of QY (z)
in (B.12) should be identically zero for all possible values of p and A, i.e., introducing
p=—3—Cand A = —3+v (as should be for K > 0 case) one finds the following condition
to hold:

sin((v —€—1)r) =0. (B.13)

So that one should conclude that the possible values for ¥ must be integer. This is, for
closed FLRW models the Laplace operator has a discrete spectrum.
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The above property is unique of the K > 0 case. For the open and flat cases, K < 0
and K = 0 respectively, the radial coordinate should lie on [0,00) in order to cover the
spacetime, so no boundary condition should be imposed.

The expression (B.12) together with the above result that v should be integer allow

to study the parity properties of X f) functions. Let y € [0, 7], then

) _ (+) T _
X@ (71— X5 V) M 2S1H(7T—X COS ))
_ (+) _f—
= )4 /251n cos((v—C—1)m) P (COS(X))
=<1Vf%v“uw> (B.14)

Thus, X,(x,v) is symmetric/anti- symmetric around x = 7/2 for (v — ¢ — 1) even/odd.

For v a positive integer the X ) functions can be represented in terms of the Gegen-
bauer (or ultraspherical) polynomzals as

(—2)“¢'sin(y)

v

X)) = CLtL_ | (cos(x)) .- (B.15)

This relation can be probed by using the general relation between Legendre and Gegen-
bauer functions (see e.g., §14.3 of [104]),

2'T(1 =2 TN+ p+ 1) 1
P! C? B.16
= = (1 = (1 — a2y e (7 (10
noting that in the K > 0 case A + u = v — ¢ — 1, which is the order of Gegenbauer
polynomial, is a natural number; together with the fact that the normalization factor
MEH_)(I/) can be written in terms of factorials as

T ‘ ¢ v—1)! ({+v)! v+10)
Mz( )(y) = [g(u — n)] [E(V +n)| = (V(_ ; _)1>! ( iy ) _ V(V( — _) i (B.17)
Computing explicitly,
X700 w) = () MO W)y [t S P (eos(x)
Y (v+10)! T
=(=1) viv — 0 —1)I'\ 2sin(x)
272020 4+ 2)[(v — () O (oo
X T+t DI+ )Sln_i_Z(X) vl (cos(x))
(_1)6 2NN (+1
= ——2"sin"(x)0!IC T, (cos(x)), (B.18)

14

where in the last line the Legendre duplication formula (see e.g. §7.4.2 from [100]) was
applied to write

F2(041)) = Qj;lwu e (4 + g) | (B.19)
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The recurrence relations for the derivatives, Equations (B.10), can be rewritten as

1o [XP 0w X5 (B.20a)
sinh(x) Ox | sinh’(y) sinh“!(y)’ |
1 0
10 [xP 0w _ Xtey) (B.20b)
X aX Xﬁ Xé-‘rl ) )
Lo [xP0en ] - Xdtey), (B.20¢)
sin(x) dx | sin®(y) sin“t(y) .
so that it follows that
1 1" [xO0an]  XELoew)
{ _1 ¢ (Xa V) _ m X,V (B.Zla)
sinh(x) Ox sinh®() Sinh”’”(X) ’
101" [ X0 | XEaer) (B.21b)
X 3)( Xe XZ—i-m ’ '
{ 1 j]m X oen | X ew) (B.21c)
sin(x) Ox sin®(x) s () |

This relations are valid for all m, ¢ € N and y, v on the specific domains for each case. In
particular, for £ = 0, they express a relation between Xy and X, for every m € N. This
relations can be rewritten on the following convenient way:

l

-) e 1 0 (-)

X, (x, V) = sinh"(x) (sinh(X) _aX) Xy ' (x,v), (B.22a)
(0) 19\ o

X (x,v) = f(——) X5 (x,v), B.22b
o (Gv) =x Loy ) Ko (x,v) ( )
(+) iy 12\

XE (X7 l/) = sin (X) (SID(X) aX) XO (X> I/)' (B22C>

The relations between X, and X, given by Equations (B.22) can be used to properly
construct all the harmonic modes X,. By solving the ¢ = 0 case of Equations (B.4) can
be easily found that

() = S B.2
0 vsinh(y)’ (B-232)
X = —Sm(VX), (B.23h)
2%
x(9) = Sin). (B.23¢)

vsin(y)
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Thus, the following closed form for the harmonic modes holds:
for 1?>0,K <0; (B.24a)

sinh’ ¢ sin(v
T ]
¢,
Xéo)(x, v) = X; (i%) <w> , for v?>0,K =0; (B.24b)
X (xw) = (—1)€iin€(x)d(cocf(x))g (Ssl?n(gi‘))) , for v=2,3,4... K >0. (B.24c)

In the limit y — 0 all the X, functions behave like x*, irrespective of the sign of K:
of course, with appropriate constants of normalization. In other words,
- ¢
)l(lg(l) Xy ox x". (B.25)
It follows then that at y = 0 the only non-zero harmonic mode is the one with ¢ = 0, i.e.,
Xg(X = O, V) = (540. (B26)

Orthogonality and completeness relations for the X, functions follows from the same
relations for the spherical Bessel and Legendre functions. It is convenient to introduce
a different normalization from that adopted on (B.8). Define new normalized harmonic

(B.27a)

modes
)/(\'(_)( ) X(i)(Xa V) ( 1)@ WMe(_)(V) —5—L (cosh(y))
V)= ———L = (— ——2P 2, (cos ,
¢ VMO (v) 2sinh(y) —ztw X
~ XO(y, v .
XO00w) = X2 ), (B.27H)
S X®(x,v) 7TM(+)(I/) 1y
X(+) = ? =(—1 e e AT P 2 : B.27
then orthogonality and recurrence relations can be written as:
2 ) AR oy 2T /
i [ sink? (00X 0 K000 = T (v ). (B.23)
2 v(0) < (0) n _ 2T /
ir [ QRO ) X0 ) = b (0 =), (B.28)
o NS ARy 2T
47T/dX sin?(\) X, (x, ) X, (x, V) = ?(5,,1,/; (B.28c¢)
and
dv V2 (=) (=) 5D (X B X,)
X X ") = — L B.29
[ S S R = (B.292)
dv V2 (0) (0) 5D (X - XI)
/WXZ )X (X v) = TXQu (B.29Db)

NS e X+
X X "v) =
Z L (X’V) 14 (X 77/) 47TSiIl2(X) )
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respectively. Note that for the K > 0 case the discreteness of the spectrum should be
taken into account.

Since according to the normalization coefficients, equation (B.9), irrespective of the
curvature sign of the curvature, M,—o(v) = 1 for all possible values of v, the property of
the scalar harmonic modes X, to be non—null only for ¢ = 0 (the lowest mode), Equation
(B.26), also holds on the new normalization convention of Equations (B.27),

Xg(X = O, V) = (5@0. <B30)

Figure B.1: Scalar harmonic modes X, £ = 0,1,2,3, for v = 5, as a function of the
radial coordinate x. The red, green and blue lines represent K < 0, K =0 and K >0
cases respectively.

In order to illustrate some of the properties studied, from Equations (B.24) the ¢ =
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1,2,3 modes are constructed to be (the £ = 0 are given by Equations (B.23)):

Xl(f) = % [— cosh(x) sin(vy) + vsinh(x) cos(vx)] , (B.31a)
vsinh® x
Xé_) = m {[3 = (v* — 2)sinh’(x)] sin(vx) — 3vsinh(x) cosh(x) cos(vx)}
(B.31b)
(=) _ 1 — v? — 1) sinh? sin(v
X5 = e () {cosh(x) [-15 + 6( 1) sinh?(x)] sin(vx) (B.310)
+vsinh(y) [15 — (v® — 11) sinh®(x)] cos(vx)}
for K < 0;
Xl(o) = %}(2 [—sin(vx) + vx cos(vy)], (B.32)
Xéo) = VLX?’ [(3 = v*X?) sin(vx) — 3vx cos(vy)] (B.33)
X?EO) = Vix‘l [(=15 + 602x?) sin(vy) + vy (15 — v°X?) cos(vx)] , (B.34)
for K = 0; and
XM = ;2 [— cos(x) sin(vx) + vsin(x) cos(vx)], (B.3ba)
v sin®(x)
X2(+) = m { [3 — (¥ +2) sin2(X)} sin(vx) — 3vsin(x) cos(x) COS(I/X)} , (B.35b)
(-1 cos — s sin? sin(v
X7 = ity o) [215 467 4 1) sin*(x)] sin(vx) (B.35¢)
+vsin(x) [15 — (v* + 11) sin®(x)] cos(vx) } ,
for K > 0.

Figure B.1 shows the radial harmonic modes ¢ = 0,1, 2, 3, for v = 5, as a function of
the radial coordinate x, X,. The red, green and blue lines represent K < 0, K = 0 and
K > 0 cases respectively. It can be seen how the three different curvature cases for the
different ¢’s converge to be consistent with the flat case Universe model as y — 0. The
special feature of the closed Universe introduced by the boundary conditions at y = 0 and
X = 7 are shown, together with its special property of being symmetric around y = /2
for v — ¢ — 1 even, so in the cases shown (v = 5), for £ even. Also, it can be seen that
the ¢ = 0 multipoles are the only ones to go to the unity when xy — 0 and all the others
converge to zero.

B.1 Harmonic decomposition of a scalar field

As a direct consequence of the completeness and orthogonal relations for the Harmonic
Modes X, follows the proper generalization for curved spaces of the harmonic expansion
for a general scalar field defined on the constant time hypersurfaces of FLRW models.
Let f = f(x,0, ) be a scalar field on the constant time hypersurfaces of a FLRW model
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with spatial constant curvature K. The field f can be expanded on the harmonic modes
Xy depending on the sign of K as:

dv?
d(x,0, ) Z Z / ——5 Oem (v é )(X, V)Y, (0, ¢), for K < 0; (B.36a)

£=0 m=—¢

dvv?
O(x. 0, ¢) Z Z/ o)X VY0, 0),  for K=0;  (B.36b)

£=0 m=—¢

2
]j o~
6<x,e,¢>=§j§j}jﬁ%<u>X§“<x7umm<e,¢>, for K>0.  (B.36c)

£=0 m=—L v=2
The associated inverse expansions are given by:
Sem(v) = 4m / h dx sinh?(y) / A2Q6(x, 0, 0) X7 (x, 1) Y™ (6, ¢), for K <0; (B.37a)
0
Sym(v) = A /O Ty / LQ5(x, 0,0) X0 (x, 1) Y™ (6, ), for K = 0; (B.37b)
Sem(v) = 4m / ' dx sin?(x) / Q8(x. 0, 0) X (¢, )Y (0, ¢), for K >0; (B.37c)
0

where the * notation denotes complex conjugate.
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Appendix C

Linear redshift space distortions in
the Universe

As discussed on §A.3 the evolution of the matter density fluctuations during structure
formation in the Universe sources coherent motions in the matter described by the linear
perturbations to the Einstein field equations (A.53). These peculiar velocities introduce a
radial anisotropic distortion in redshift—space via a Doppler effect. This collective effect
for all matter is known as redshift-space distortion (RSD) and provide a handle on the
peculiar velocity field.

For a review of RSD see e.g. [106]. In general terms, the overall picture of RSD can be
summarized as follows: in the linear regime (i.e., on sufficiently large scales), the distortion
is a “squashing ” in the radial (line of sight) direction, while in the nonlinear regime there
is a stretching (“finger of god”) effect. On large scales, the peculiar velocity of an infalling
shell is small compared to its radius, causing the shell to appear squashed. On smaller
scales, not only is the radius of a shell smaller, but also its peculiar infall velocity tends to
be larger. For the shell that is just at turnaround, its peculiar velocity cancels the Hubble
expansion, and it appears collapsed to a single velocity in redshift space. On even smaller
scales, shells that are collapsing in proper coordinates appear inside out in redshift space.
The combination of collapsing shells with previously collapsed, virialized shells gives rise
to the finger of god shape.

The goal of the present appendix is to provide analytic results for the configuration—
space representations of the redshift—space distortion operator, which determines the re-
lation between real- and redshift-space matter fluctuations in the linear regime in the
context of FLRW Universe models. In order to do so we closely follow the treatment
of [35]. The Appendix begins with a brief discussion of redshift effect in the context of
GR, then redshift-space radial distance r() and (adimensional) coordinate xs) are in-
troduced as the actual radial coordinates accessible with observations of the redshift of
objects on the past ligh cone of an observer in FLRW models. The redshift—space matter
fluctuation field §* is then studied up to first order in cosmological perturbation theory
and its relation with its real-space analog ¢ is used to define the redshift-space distortion
operator R and, finally introducing the biasing effect of tracers, the operator for galaxies
R, is constructed.
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C.1 Redshift

The redshift z of a light emitting source as measured by an observer is defined in terms
of the wavelength A\ of light by

_ /\obs - )\em - AN
B Aem B )\em’

(C.1)

where the subscripts “obs” and “em” refers to observer and emitter, respectively. On
astrophysical observations the measurement of redshifts is done by identifying absorption
or emission lines for particular elements in spectra of distant objects, measuring their
observed wavelength, and comparing this with with the known (laboratory) wavelength
of the same lines for a source at rest. The interpretation depends on the assumption
these spectra were the same in the past, i.e., that atomic physics does not change over
cosmological scales.

The connection with GR is done via the optical limit of electrodynamics theory. The
rate of change of any signal g(¢), described as an arbitrary function of the phase of
radiation v (see the discussion in §D.1), and measured by an observer moving with four—
velocity ut = da*/dr is given by

dg

4 = 9kt v, (C.2)

where 7 is the proper time of the observer and v the frequency of the photon being
propagated, k* is the propagation vector of radiation and u* is the four-velocity of the
emitter/observer.

If two observers (emitter /observer) measure the rate of change of the same signal g(v)),
the ratio of the respective measurements is given by

)\obs Vem (u,uk#) ‘em
14+2z= = o . C3
>\em Vobs (uaka) ‘obs ( )

This relation is valid irrespective of the separation between emitter and observer and
holds independent of any interpretation of redshift as Doppler or Gravitational.

C.2 Redshift—space radial distance and coordinate

The actual observed redshift of a source on FLRW models can be computed using first
order perturbation theory. A first order redshift perturbation dz can be written according

to
L4 2ops = (14 2) (1 +62) = = (C.4)

Vobs

where the background redshift is given by zZ = aops/as. Here (and from now on) the
subindex “s” is used to refer the source, as a synonym of emitter.

In consistency with GR, expanding the equation (C.3) up to first order, one should
recognize three main contributions for the observed and source (emitter) rate of change
of the signal, equation (C.2): the metric perturbations 6% [g,,] k*u”, matter velocity
perturbations g, k*6W) [u”], and light trajectory perturbations g,, 8" [k#] @’. During the
present treatment of redshift space distortions the latter will be neglected, i.e., it will
be assumed that light rays moves on unperturbed null-geodesics, 8 [k#] = 0. In other
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words, the comoving angular coordinates are assumed to be common in redshift and
real space, only the radial coordinate and then distances are distorted in redshift space.
Note that this assumption corresponds to a non fully relativistic treatment, because in a
general treatment on cosmological perturbation theory up to first order one should take
into account effects as convergence of light rays by lensing and the Integrated Sachs—Wolfe
effect, both with physical origin on the full perturbed solutions to photon trajectories [2].
This approximation is made also to be consistent with present day analysis and literature
on RSD.
Writing the perturbations in terms of the gauge—invariant scalar gravitational potential
&, peculiar velocity v and the background light ray direction n (line of sight to the source)
one finds
5Z:WS—W0+<CI)‘0—(I)|S>, (05)

where o o
Wy = %jnlDJU and Wy = %’jnlDJUO (06)

are the line of sight components of the peculiar velocities of source and observer, respec-
tively. Its difference on (C.5) represent a Doppler term contribution. Wy is a quantity
to be determined by observations on the light cone, unlike W, which is related with the
reference system in which the measurements are done. W, can be estimated from CMB
anisotropies measurements, since in the standard interpretation of CMB observations the
harmonic dipole of temperature-temperature correlation function on the sky is directly
related with this quantity [4, 2].

The term in brackets on the redshift perturbation (C.5) represents a Sachs—Wolfe
contribution from the difference of the gravitational potential at observer and source. It
will be neglected on the present discussion. Under this assumptions one should recover
the standard results in the literature coming from analysis of pure Doppler contribution
[33].

For convenience, one introduce the redshift—-space comoving distance as

z+(142)(W—-Wp) dz o
5(2) ;= 1(Zobs) = —_—, 7
(2) 1= rlne) = | s )

physically it represents the apparent comoving distance of an object in redshift space that
is originally at redshift z in real space and is shifted by its own peculiar velocity.

From the redshift—space comoving distance a redshift—space analog of the comoving
radial coordinate y can be constructed as

K" s(z) K#0

s(z) K=0 (C8)

X(s) = X(Zobs> = {

defining the (adimensional) redshift-space radial coordinate.
Then, one can obtain the up to first order perturbative expansion of the redshift—space
radial comoving distance (W are in fact perturbations of first order),

s(z) = H() + + — (W = Wy), (C.9)

2 ds z+(1+2)(W—-Wp) dz 1+ 2
/ =)
: H(Z) H(z)
and its adimensional equivalent, the redshift—space radial comoving coordinate,

X@s)(2) = x(2) + ;[J(rzj(U — o), (C.10)
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where

1/2
e Kfo (C.11)
w K =0.

C.3 Redshift—space distorted fluctuations of matter

Here we construct an up to first order perturbation of the fluctuation of the number
density of objects in redshift space. Begin by assuming the number density of objects
in a specific observation and in real space n is given by the underlying matter density
p(x, 0, ) multiplied by a selection function ®, i.e.

n(x,0,¢) = 2(x,0,0)p(x, 0, ). (C.12)

Therefore, for the real-space fluctuations of the number density of objects one have
n
0=——1 C.13
- (C13)
This relation inspire the definition of the redshift-space number of objects fluctuation,

n(rs) (X(rs)7 97 90)
PP (X(s): 0, ©)
that is, the number of object fluctuation evaluated on the redshift-space radial coordinate

X(rs)-
The number density of observed objects in real-space n(x, 0, ¢) and its redshift—space

analogue n(rs)(x(rs), 0, ¢) should be related according to a number conservation by

6 (x, 8, ) = —1, (C.14)

1" (X sy, 0, ) sinh? (X)) dX(5)°2 = n(x, 0, ) sinh®(x)dxd*Q ~ for K <0,
n(rs)(x(rs),é’, @)X(Qrs)dx(rs)sz = n(X,H,gp)XdedZQ for K =0,

n () 0. 0) sin? (v (o) )Y (1) d2Q = 1, 0. ©) sin(x)dyd2Q for K <0
(X(rs)7 790) (X(rs) X(xs) xX,0,¥ X)ax 3

where n is evaluated on the light cone. Therefore one may conclude that
1

( _Sinhz(X(rs)) (aX(rs)>:| - K <0
| sinh?(y) ox
X (O o
n(rS)(X(rS)a 07 30) = n(X7 97 @) X % (%)] K=0 (C15>
- »
S (X(rs)) aX(rs) K >0
(| sin®(x) 195% ’

Now proceed to expand up to first order the expression for the fluctuation in redshift-
space, (C.14). In order to perform a perturbative expansion of the selection function term
in (C.14) one can formally perform a taylor expansion around x of the right hand side,
considered as a function of x); that’s because the difference x s — X is a perturbation
of first order according to (C.10). The expansion of ® can then be written as

0P (x, 0,
(I)(X(rs)a 67 90) = (I)(Xa 07 90) + % (X rs) X)

— B(y,0,9) {1 42 ‘I’é’;’ “t) E{Z U= UO)] } ’

(C.16)
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so that we can write

! 1 O ®(x.0.9) [14+2
@(X(rs)aea 90) B (I)(X,(g, gp) {1 ox |:H(Z) (U UO)} } (017)

Now consider the perturbative expansion of the relation between the number densities
in redshift- and real-space n™ and n, equation (C.15). The derivative term on the
right-hand-side of (C.15) can be computed by nothing

8)((%) . 0 [1+2
Dy =1+ & [H(z) (U — UO)} , (C.18)
so that )
3X(rs) a . 0 [1+=z
(%) —-almm -] o

The rest of the factor follows by expanding around Y, as for the selection function above.
Considering

sinh? (X)) = sinh®(x) + 2 cosh(x) sinh(x) [x(s) — X] ; (C.20a)
Xos) = X° 42X [Xas) — X] 3 (C.20D)
sin®(X(s)) = sin®(x) + 2 cos(x) sin(x) [X@s) — X] - (C.20c)
one has
sinh®(X (rs) ) - _ cosh(x) B cosh(x) [1+ 2 _
{W} =1- 2sinh(X) [X(rs) B X] =1- 251nh(x) {H(z) (U - UO)} + (C21a)
o) 1 B 11+ '
( X2 > =1- 2; [X(rs) - X} =1~ 2; |:H(Z) (U - UO):| ) (CZlb)
sin®(X(us)) ! L seos(x) 14 acos(x) (142 .
[ sin?(y) ] =1 2SiIl(X) [X(rs) X] =1 251n(x) [H(z) (v Uo)} ' (C.21c)

Therefore, by combining equations (C.19) and (C.21) one has, up to first order,
inh?(x(s) [ Oxae \] h(y) [1
[SH{ (2X< ) ( X( ))] _ 1 _ 9eosh(x) { +Z(U—Ug)}
sinh” () x sinh(y) | H(z)
0 |14z
o L © o)

[X%@ (%m)] o ot [1 LY Uo)] _ % E{* . Ug)} . (C.22b)

(C.22a)

(C.22¢)
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Combining the results (C.17) and (C.22) one can arrive to

s i (52)] = awaa - e
: Fﬁiﬁiﬁ;ﬂ H}() -0
0 [1+=z
“ox W(U—Uo) ;
(C.23a)
o [Xj? (agi))] e
2 ?niiif;f’ 7] %@? - vl
0 |14 2
“ox e U] g
(C.23b)
s s (3] = smaa 1 s
2+ e L © 0]
o L @ -]}
(C.23¢)

In order to simplify this expressions it is convenient to write

0 |14z 0 |14z 0 [1+z

— U—-Uy)| == Ul —— | == | U C.24

e e © ) = 5 7] - o [ o €20
where the fact that the peculiar velocity of the observer does not depend on the radial

comoving coordinate was used (note that it clearly can not depend on the redshift) and
to absorv the selction function dependent term into a function,

( cosh(x) dln ®(x,0, )
sinh(x) [2 0lInsinh(y) k<0
_ 1], 9n®x.0.9) _
A(x) := , {2 + Tl x K=0 (C.25)
cos(x) OIn ®(x, 0, ») _
 sin(x) [2 Jlnsin(x) k=0

By doing this one finally arrives to the following relation between redshift— and real-space
linear matter fluctuations:
1+z2 } 1+2

8" (x,0,¢) = 0(x,0,¢) — % [H(z) H(Z)A(X)U

RUERE e

(C.26)
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C.4 Redshift—space distortion operator

It is possible to formally introduce a redshift—space distortion operator R as the operator
that transforms the density contrast at present time in real space to that in redshift—space
in the reference frame for which the observer velocity is null. From equation (C.26)

5 (.0, ) = D(O)R [o(x. 0, 0)] + {;L(Z;’Am 2 Eqi()] } Ve (C27)

where the action of the operator,

0

D()R [0o(x. 0, 9)] = 3(x. 0, ¢) - ox [sz ] N sz
1

ool [2155 ]}

AU

can be simplified to

Rl 0.)] = il 0,) = £ | 5+ a0 | 757 (C.28)

with a(y) a function encoding the selection effects,

( cosh(x) Oln(DfP)
sinh(y) l Oln sinh(x)} K <0,
dln(Df) )1 Oln(DfP) B
a(x) == A(x) + —or "\ [2 + W} K =0, (C.29)
cos(x) Oln(D fP) B
L sin(x) [2 Oln sin(X)] K=0.

Note that equation (C.28) is nothing but a generalization of the original formula deduced
by Kaiser in 1987 (equation (3.3) in [33]).

From the equation (C.28) it is clear that in order to find a closed expression for the R
operator it is necessary to find a relation between the line of sight derivative of the matter
velocity field U and the fluctuation of matter field today dg. Such a relation appears
naturally in linear cosmological perturbation theory where the peculiar velocity field has
the solution

v=—aHGf (V?+3K) ' b, (C.30)

were (G is the linear growing factor and f = dInG/dIna, see section 1.2.1.
Therefore, the line of sight derivative for the velocity field W can be written as

W = yyn'Div = —aHDf% (V?+ 3K)_1 %0, (C.31)

where the photon trajectory from the source was assumed purely radial (without loss of
generality) and spatial coordinates z' = (r,6, ) was chosen. Thus, after changing the
spatial coordinates to z' = (¥, @, ¢), one has

K| 8y (V2 +3K) " o(x,0,¢) K #0

U(x,0,¢) = —aHD
Dolog) = f{ﬁx(VQ)_l%(x,Q,go) K =0,
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Combining (C.32) and (C.28) one finally arrive to

BoTs e {|K| [0y +a(0] 0 (V2 +3K) K #0 (C.33)

[0y + a(x)] 0y (V3) K =0.

The redshift—space distortion operator R relates the fields 509 and 09, which are
associated to the total matter in the Universe, including barionic matter and cold dark
matter. However, astrophysical observations do not allow to directly probe this fields of
fluctuations. Observations can be done of luminous matter in the Universe, observed in
some astrophysical objects such as galaxies or quasi stellar objects (QSO), a.k.a quasars.
In order to relate the observed quantities for such objects with the fluctuation fields one
assume such objects to be biased tracers of the total matter distribution in the Universe.
that is, consider them as tracers e.g. galaxies, the galaxy fluctuation field in the Universe
g, whose properties can be inferred from astrophysical observations, is assumed to have
a relation with the underlying total matter fluctuation of the form

0g(1,2") = by(2,2")3(n,2") = by (2, 2")G(2)do ("), (C.34)

specified by a bias function, by(z,"), which in principle should be a function of the
redshift to the object on the observer’s past lightcone and the object position, giving
rise to different clustering scales and strengths for different tracers on different epochs
and scales in the Universe. For simplicity, the bias function is usually assumed scale
independent, that is independent of the position, by = by(z), see the discussion on section
1.4.1.

By taking into account the bias of specific tracers it is possible to construct redshift—
space operator for such tracers according to (compare with equation (C.27))

5ér5)(X’ 97 90) = bg(Z)D(Z)Eg [50(X7 97 SO)] + { o ; |:1 &

AW+ 5 [ f O (©39

from which one can see that (compare with equation (C.33))

1

| K| [0y + a(x)] Oy (V2+3K)_ K#0

_ (C.36)
[0y + a(x)] 0y (V?) K =0.

Eg =1+ B (2) {

Note that here the basic effect is the change of the logarithmic derivative of the growth
function f, controlling the linear evolution of the velocity field, by the so called redshift—
space parameter

f(z)

Pel=) = by(2) 7

controlling the strength of RSD on the fluctuations of tracers. Taking into account that f
controls the amplitude of the peculiar velocity field in linear theory, see section 1.2.1, the
greater the velocity field, the greater the redshift space distortion effect and the greater
the bias of some kind of tracers with respect to the total matter field, the lower the redshift
space distortion effect.

(C.37)
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Deflection of light rays by LSS in the
Universe

The present Appendix is devoted to the computation of the deflection of a light ray in the
context of an up to first order perturbed FLRW Universe model as the basis of the weak
lensing phenomena by large-scale structures in the Universe. During all the Appendix
spatial coordinates z° = (7,0, ) are choosen, where r is the radial comoving distance
(with dimension of length). We closely follow the treatment of chapter 7 in [3].

D.1 Geometric optics approximation

Astronomical observations interpretation is based on the geometric optics limit of Maxwell
equations for the electromagnetic field, plus its quantum mechanical interpretation giving
rise to the concept of photon. The description of propagation of electromagnetic radiation
through a curved spacetime is done under this approximations.

Electromagnetic phenomena is described by the Faraday Tensor F),,, an antisymmetric
second rank tensor satisfying

3Fywio) = Fuvia + Foagu + Fapw = 0, (D.1)

where the semicolon notation is used here to denote covariant derivative components and
the square brackets denote total antisymmetrization process [14, 2]. The Faraday tensor
can be defined in terms of a vector potential A* as its curl,

Fu = 2A[M;V} = AM;V - AVW (D-Q)

except for a gauge freedom A, — A, + 0, f, with f an arbitrary scalar field.
Electrodynamics follows from the electromagnetic action

1 .
S =~ / A /g [F™ Foy + A", (D.3)
where g := det[g,,] and j* is a four-current describing the sources of electromagnetic
field. The equations of motions associated with S, are the Maxwell equations,

V= 5. (D.4)

The propagation of electromagnetic radiation in vacuum obeys the source—free Maxwell
equations,

V.M =0, (D.5)
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Taking advantage of the gauge freedom for A*, one can fix the Lorentz gauge, V,A* = 0,
and then use the commutation rule for covariant derivatives of a vector field in the form
[14]

Rt, . A° = R,,A° = (V,V, —V,V,) A", (D.6)

where RF,,, and R,, are the components of the Riemann and Ricci tensors, respectively;
to obtain the equations of motion for A*

v,A* =0, V,VYA,+R,A" =0. (D.7)
The geometric optics limit resides on the assumption of a solution to (D.7) of the form
A, = g(¢¥)ay, + tail terms, (D.8)

where (a) g() is an arbitraty function of the phase of radiation 1, (b) g varies rapidly
compared with the amplitude ¢, in the following sense

|9 k| > gV 0], (D.9)
and (c) the tail terms are small compared with the first term in solution (D.8), i.e., the
latter defines the dominant part of the solution. On equation (D.9) the propagation vector
of electromagnetic radiation k, was introduced as the spacetime variation of the phase,

k, =V, 1. (D.10)
Note that since the phase is a scalar field the propagation vector is curl-ree, i.e.,
K = 0. (D.11)

The condition (a) tells that arbitrary information can be propagated by the signal,
while (b) tells that solution (D.8) represents a high—frequency wave with relatively slow
varying amplitude.

Substituting the geometric optics solution (D.8) on the vacuum Maxwell equations
(D.7), ignoring the tail terms and equating to zero the coefficients of g, ¢’ and ¢”, because
g is arbitrary according to (a), one obtains the equations

kot =V, ot =0, (D.12a)

k. k" =0, (D.12b)

2k'V, 0t = 0, (D.12¢)
V.V, + R, = 0. (D.12d)

equation (D.12b) shows that k* is a null four—vector, therefore the first of (D.12a)
shows that the amplitude o* is a space-like four—vector. Taking the covariant derivative
of (D.12b) one see that V, (k,k*) = 0, so that k*V, k* = 0, therefore, equation (D.11)
implies

KV kY = 0. (D.13)

This is, the integral curves of the propagation vector, say z#(s), i.e., those tangent to k*,

kH = ‘f—:, are null geodesics of the spacetime (here s is an arbitrary affine parameter for

the integral curves of k*).
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By equation (D.12b) k#V 1) = 0, i.e., the covariant derivative along the integral curves
of k#, x#(s), of the phase v of radiation is null. This implies that ¢ (z#(s)) = const, along
this curves or equivalently £ is orthogonal to the wave surface, were 1 = const.

The above results allow one to interpret the integral curves of k* as light-rays, i.e.,
photon trajectories on the spacetime. They are null geodesics as is expected by foun-
dational principles of GR and the surfaces ¢ = const are the future ligh—cones of the
emitter’s world line [22, 14]. This results are also the basis of gravitational lensing phe-
nomena, they imply that light-rays are differentially bent by inhomogeneous gravitational
fields, according to the null geodesic equation.

equation (D.12c) imply that the amplitude of radiation o* is parallely propagated
along light-rays, telling that the polarization state is non—affected by gravitational fields.
Since a* should be orthogonal to k* and space-like, there are only two degrees of free-
dom determined by (D.12¢). They should be properly interpreted as determining the
polarization of radiation.

D.2 Background null geodesics

The goal here is to solve the null geodesic equation,

dx#
E'N kR =0; k' = 1 guk'k” =0, (D.14)
on the RW metric, which accounts for the background model of FLRW Universe models.
Without loss of generality (because of the homogeneity and isotropy of space) one can
assume that photon trajectory is radial, i.e., Vs 7%(s) = z3(s) = 0. Then the geodesic
equation (D.14) reduces to the following two equations

d2n _dzrdz _ o (dn\? -, dzid7 dn\?  [dr\?
— =7 — = =_T7° L) -9, == =_ = -
ds? " ds ds 0 <ds) 7ds ds e (ds) * (ds)

(D.15a)

)

d?r pl dz# dzv o[l dpdz* -, dz'da’

dndr
— = v i —— — L= -2 -;
ds? " ds ds %ds ds 7 ds ds

ds ds’

(D.15b)

together with the null-condition, which reduces to

-

Combining this equations, one ends with the following equation for the conformal time
coordinate of the photon’s trajectory:

d?n dn)*
— 1T __9 ! D.1
=2 () (D17)
which can be solved by using the chain rule to write % =— (%)3 g—;g in order to obtain
d?s ds
Hn) (D.18)

i~ Ty
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Then, one ends up with the following relation between the conformal time n and the affine
parameter s along the photon’s trajectory:

ds = a*(n)dn. (D.19)

For an incoming to the observer photon, the null condition, equation (D.14), tells that
dn = —dr, so that by imposing the final conditions to the photon trajectory to arrive
at the observer (assumed located at the origin, without loss of generality) at present
conformal time 7, the solution for the tangent vector to the photon trajectory are given
by

/_fu( 5) — E

ds

where n denotes a general unit vector defining the spatial direction of the photon. During
this work, and without loss of generality, it only has radial component, i.e., n = 0,.

It is particularly useful to use the radial coordinate as affine parameter, note that this
is possible because the solution for the radial coordinate is linear on the affine parameter,

—a2(1,-n), (D.20)

. da

E(z") = k' (r) = i (—1,n). (D.21)

D.3 First order perturbed null geodesics and deflec-
tion angle

Having the background solution for incoming trajectories of photons (light rays) given by

equation (D.21) it is convenient to define first order perturbations of this trajectories by

writing the photon geodesic as

zh(r) = z"(r) 4+ dx*(r), (D.22)

such that the tangent vector (choosing as affine parameter the radial comoving distance),

dat .
k= — = (=1 +dv,n + de), (D.23)
dr
where the fractional frequency perturbation, v := dgfo, and the fractional perturbation
to the photon momentum, de’ := %, were introduced.

Since at the background level from equation (D.21) it is clear that z# = (1) —
r, 7,00, 0), wWith 8y and ¢, constants that specify the position of the source (emission
point) on the observer sky, one can write the perturbation to the photon trajectory as
dat = (dn(r),or(r),0(r),¢(r)). This is, the deflection of the photon trajectory, which is
given by the angles 6(r) — 6y and ¢(r) — @, is directly related to the angular components
of the fractional change in the photon momentum, which can be expanded as

de dep
de = de'0, + —0y + ——0,. D.24
€ + d’}" 0 + dr © ( )
Note that here the assumption that the unperturbed photon geodesic is radial was used.
The first order perturbation of the null geodesic equation (D.14) should determine the
dynamics for the fractional frequency perturbation and the fractional perturbation to the
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photon momentum as long as it describes the perturbed photon trajectory (D.22).

dztdzr -, dz*dox”

d
—6y = —6IY,, — — — y— D.25
dr g "odr dr "odr dr ( 2)
d . . dztdx” _. dz*ddz”
—de' = -1, —— -2, ———. D.25b
dr ¢ "odr dr odr dr ( )
Working the equations (D.25) one can proof that
dz dz” dn\> dn
or° ,, —— =61 — 2619, — + oI°
odr dr 00 (dr) + Oldr+ 1
- 5F000 - 2(5F001 + (5F011
=(P+ ) +2H (P + V) — 9,0,
_ dztdézr -, d —o dn_ . = _ ,
Fowjd_:i'd—f = Foood—Z(SV + FOOid_Z(SeZ + F0105V -+ F01j66]
= —Hév + Hoe',
- dztdz - (dn\? ~ /dn .
ort,———=40I" — 201 — oI
odr dr 00 (dr) + 01 <dr) + 1
= 0T"gp — 20T 01 + 0T
=770 (P + V) 4+ 27,0’ — 29{0, ¥
and
= datdiz” -, dp o dno s o =i j
I uu?? =TI Ood—T‘(SV + F Ojgéiel] —|—F 10(5V +T 1j(5€j
= —Hoe" + Hrjov + I"y;0€?,
so that
d
géy = (@4 V) —2H (O + W) + 0,0 + 2Hov — 2H e, (D.26a)
d .. . ) ) . . _ . )
5(56z = —Y0; (D + V) — 29}V’ + 2910,V + 2Hde' — 2H~ 0v — 21y;0¢€’, (D.26b)

Since the interest here is on solve for 6(r) and ¢(r), one can consider only the i = 2,3
equations on (D.26). Begin by see that

[%;0¢) =T [ [ = O, de
F21j56] =T26e! + T2 p8e? +T?30e* = T?0e? = Jic(r) -,
fr(r) dr
[ ' 3 r T T T d
[9,,067 = D06 4 T9190¢% 4 Fy86° = 9,86 = 20K 42
fr(r) dr

so that, by nothing that all terms involving 4! on equation (D.26b) should vanish for the
angular components ¢ = 2, 3, one ends up with the equations

20 2 9, fx Ao
2 9y 22K D.2
dTQ fK 89 w + fK dra ( 7a)
d2 2

LA 0,0y + 20T 4o (D.27b)

dr2 ~ frsin®(6) fx dr’
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where the lensing or Weyl gravitational potential was introduced according to!

N —

The equations (D.27) can be written on a more symmetric way as

d do

I <f12<5) = 20y Vw, (D.29a)
d d -

3 <f?<d—f) = 2sin*(0)0, Y. (D.29b)

Integrating along the photon trajectory, from some arbitrary r to the observer’s position
ro = 0 one have

f%(r)%(r) - f%(m)%(m) = —2 / " 4 By (7). (D.30a)
P 0 = ) ) = =2 [ 0,0 @), (D.30b)

In order to compute the integrals on the right—hand side of (D.30) the Born approxima-
tion is introduced. This is, the integration will be performed at a first approximation over
the unperturbed photon trajectory solution, equation (D.21). This assumption decouples
the angular components of the first order perturbation to the null geodesic equation from
its corresponding radial and temporal counterparts, expressed on the full system (D.26).

ff((r)%ﬁ('r) _ / dr Oy Uy (7 (1)) = 2 / Ar’ By (o — 1.7, o, 00)
" " (D.31a)
= —2/ d’l“/ag\pw(no—rl,T/,eo,gOo),
and
9 d Todr! ,
() o) = =2 [ S 0o =1 o). (D31b)

remember that here zff = (1o, 70 = 0,6y, po) are the coordinates of the photon reception
event. Integrating one more time this equations we can arrive to

O(rs) = 6y — 2/0 s dr %(%\PW(UO —r, 7,00, ¢0), (D.32a)
_ 2 " fi(rs =)
p(rs) = o — m/o dr m@ﬂ’w(ﬂg —1,1,00,00), (D.32b)

where it was introduced the subindex “s” notation to refers the source (emission of the
light ray) coordinates.

IThe name comes from the fact that this potential appears as responsible for the linear perturbations
of the Weyl tensor, see [3].
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In order to proof that the expressions (D.32) are in fact first integrals of (D.31) one
can simply evaluate the derivative

& Felre=n) o felr) el =) = = ) ()
i il = [ T ro (1) Fr.0)
Frt]
+fK(:L‘)2F( ,0)

then, the result is a consequence of the following identity

fie(rs) fic(rs =) = fie(rs = 1) fie(rs) = f(r), (D.33)

valid for all values of the spatial curvature K and the corresponding ranges of the radial
comoving distance, r,r; € [0,00) for K < 0 and (1, —r) € [0, K'/?7] for K > 0; and
follows from the definition of fx(r), equation (1.7).

The solutions (D.32) allows to conclude that the deflection angle of a light ray in the
Born approximation in the Universe is given by

r %VL\I’W(UO — 1, 7,00, ¢0), (D.34)

where V| := ((99, (sin 60)_2 Qa) is the covariant gradient on the unit sphere S,.

a:z(@—@o,go—goo):—2/ d
0
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Appendix E
FFTLog method

The present appendix review the construction of the FFTLog algorithm used to compute
the distant observer multipoles of the two—point correlation function, equation (4.35). We
closely follow the original treatment of [74].

First, a very brief review of the basic ingredients of a discrete Fourier transform for a
sequence of linearly spaced points are considered. Then, in an analogous way, the discrete
Hankel transform equations (4.57) is presented for a sequence of logarithmically spaced
points. Thus, it is showed that the main point on the FFTLog method is the fact that
the intrgration on the Hankel transform definition is translated to the computation of the
Mellin transform of the Bessel function of the first kind, which is finally showed to be
analytically given in terms of the Gamma function.

Since there exists a good numerical approximation for the Gamma function, namely
the Lanczos approximation [73], the FFTLog algorithm can be constructed on the basis
of a Fast Fourier Transform [75] and an implementation of such approximation according
to the pseudocode on Algorithm 4.

E.1 Discrete Fourier transform

Given a periodic and analytic function a : R — R with period R, i.e., a(r+ R) = a(r), the
periodicity property ensures that its continuous Fourier transform should contain only
discrete Fourier modes of the form [73, 37]

exp [2772’771%} ; m € Z. (E.1)

Consider as the fundamental interval where a is defined the interval [-R/2, R/2] and
suppose further that a is smooth in the sense that can be expanded by a finite number of
modes, the lowest N (assumed even here for simplicity),

a(r) = Z/cm exp [2m'm}%] : (E.2)

with c_n/2 = cnj2. Here the following notation for the summation was introduced

N/2
/ 1/2, m==£N/2,

m = mTm; m = : E.3

Xm: . Z {m® v {1, otherwise. (E-3)

m=—N/2
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The Sampling Theorem [73] states that given a function a with the described properties
and satisfying the relation (E.2) its Fourier coefficients are given by

R
E an exp [ meﬁ] Ay = a(ry), ry:i= % (E.4)
Where the discrete values {a,} themselves satisfy
Y 2mim— E.5
= A cmexp[mmﬁ}. (E.5)

Equations (E.4) and (E.5) constitute the discrete Fourier transform pair that relates
the two periodic and linearly spaced sequences {a,} and {¢,} of length N and they are
the basis of standard FFT methods. [75]

E.2 Discrete Hankel transform and FFTLog method

Consider a function a : R — R analytic and periodic in logarithmic space with period L,
ie.,

a(re®) = a(r). (E.6)

In analogy with the discrete Fourier transform, let us consider a fundamental interval as
[In(rg) — L/2,In(rg) + L/2]. Note that ry, the central point of the interval, is left as a free
parameter. The periodicity of the function imply that its continuous Fourier transform
should contain only discrete Fourier modes. Now suppose further that the function is
smooth in the sense that it only contains the lowest N (assumed even for simplicity)
Fourier modes,

_ zmj'cm exp {mmwl , (E.7)

where ¢_y/2 = cnyj2. Then, the Sampling Theorem [73] guarantees that the coefficients ¢y,
satisfy

== Z a,, exp [ 2mmﬁ] an = a(ry), Tn = Toexp [L%} : (E.8)

Consider now the Hankel transform, equation (4.57), of a(r), a(k). Since a is given by
the expansion (E.7) @ can be written as

= ;/Cm /OOO dr k(kr)?J,(kr) exp {27rz’mln(rL/ro)} , (E.9)

so that, rewriting the exponential inside the integrand as

1I1(T/7“0):| . T—27rzm/L 2mim/ L
-0

exp [2m'm
and introducing the change of variables ¢ := kr one has

a(k) = Z/cm(/ﬁro)_%im/L { / dt tat2mim/L) g ()] . (E.10)

m 0
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Now, by introducing ky in order to write

k,—27rim/L _ ko—27rim/L

exp {—Qm'mw]

one finally arrives to

a(k) = Z/cmum exp {—QWim@] : (E.11)

where the coefficients u,, were introduced as

U (11, q) = (koro) ™™/ EU, (q 4 2mim/ L)

, o0 . E.12a
— (k,o,ro)—Qﬂzm/L/ dtt(q+2mm/L)JM(t), ( )
0
where the complex-valued function U, was introduced as
m@y:/ At 77, (t). (E.12D)
0

The key point of the FFTLog method lies here, on the function U, (x). The first thing
to note is that it is the Mellin transform [37] of the Bessel function of the first kind J,,
Uu(xz) = M[J,](x +1). Such a Mellin transform can be computed analytically in terms
of the Gamma function I'. The explicit computation is presented on §E.3 and allows one
to write, equation (E.29),

L [(14p+2)/2]
Pl +p—2)/2]

Uu(z) =2° (E.13)

Thus one ends up with an expansion for the Hankel transform of a(r) in the form of
a Fourier expansion. Note that the functions w,,(u, ¢) satisfy

u;kn = U—m,
property that guarantees that if a(r) is real-valued, its Hankel transform is also real—
valued. Also, in the development, the variable kg was introduced, it should be understood
as the center of the fundamental interval where the Hankel transform a(k) is defined,
In(ko) — L/2,In(ko) + L/2].

In the following, the goal is to derive a sequence of discrete samples for the Hankel
transform a(k) at the discrete points koe’V | in analogy to the discrete Fourier transform.
By looking at the expansion (E.11) one can think in use the Sampling theorem [73] to
complete this goal. However, the sampling theorem requires the outermost coefficintent on
the expansion to be equal, i.e., c_y/u_n/2 = cn/2un/2. From construction, c_n/2 = cn/2
so the condition reduces to

u_N/2 = UN/Q. (E].4)

This condition can not be guaranteed only from the definition of the wu,, coefficients,
equations (E.12). however, one can see that the sum of the terms with m = —N/2 and
m = N/2 evaluated at the discrete points &, = koe?/V is given by [74]

(—1)”cN/2 (uN/2 — qu/g) = (—1)"01\//2 (UN/z + U*N/Q) = (‘UnCN/?m [“N/2] )
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so that the expansion (E.11) remains valid for all discrete points k, = koe’/™ if one
replaces

usn2 = R [uny2] . (E.15)

This replacement guarantees the condition (E.14) and therefore sampling theorem asserts
that the coefficients ¢,,u,, in the expansion (E.11) of the Hankel transform of a(r) at the
N discrete points {k, = koe’™/N|n € {—~N/2,—N/2+1,...,N/2}} determine a discrete
Fourier pair with the sequence a, = a(k,), i.e.

1
Conllyy, = N Xn:/&n exp [ZWim%] , (E.16a)
7 ' Urim— E.16b
an = ; Crn U €XP [— mmﬁ} ) (E.16b)

By combining the equations (E.8) and (E.16) we can arrive to the discrete Hankel

transform pair
1 1
a, = ;/&m {N zk:/u—k exp [QWik‘n —];m] } : (E.17a)

. / 1 / o n+m
am:; an{N; U, eXp [2mk N ]}, (E.17b)

The discrete Hankel transform pair in the form of equations (E.16) constitutes the
basis of the FFTLog algorithm [74] which is summarized in the form of pseudocode on
Algorithm 4. Note that the second line on Algorithm 4, the key result in the FFTLog
method, can be accomplished in practice by using a numerical routine for the Gamma
function I'. A well known and well behaved routine for I'; and the one implemented on
this work, is the Lanczos approximation, see e.g. §6.1 of [73].

Algorithm 4 The FFTLog Algorithm.
1: FFT {a,} to obtain {c,} (eq. (E.8)).
2: Construct the sequence {¢,,un,} using the analytic expression (E.12).

3: FFT back the sequence {c,u,} to get {a,}, the discrete Hankel transform (eq.
(E.16)).

E.3 Mellin transform of Bessel functions of the first
kind

The Mellin transform of a function f is defined as the integral transform [37]
MIf](s) = / dz 271 f(2). (E.18)
0

The goal of the present section is to compute the Mellin transform of first kind Bessel
functions J,(z) and particularly, to show the basic relation in which the FFTLog method
rests, equation (E.13).
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Begin with the integral representation for J,
21k

1 1
J.(z :—z”‘/ dt (1 —t)""2cos(zt), VzeC and VR(p) > —1.
(0= oy o (=) eosten @ L
E.19

This relation is a direct consequence of the Sonin integral relations, see equations (14.171)—
(14.174) of [100].

One can then interchange the two occurring integrals in the Mellin transform compu-
tation to get

[N

21—u 1 2y
M[JH](s):m/o dt (1— 1)

The external integral is the Mellin transform of the trigonometric cosine function [37],

/ dz 2#57 1 cos(zt). (E.20)
0

M cos(ax)] (s) := /000 dx 2°~* cos(ar) = a *T(s) cos (%) , (E.21)

valid Va > 0 and V 0 < R(s) < 1. Therefore, as in (E.20) by construction ¢ > 0, the only
restriction that should be done is 0 < (4 s) < 1 to get
21-# m (1t
MIJ, s:—cos[ + 5 —}F +3/dt—. E.22
6 = gy oo [+ 9 3 T o) [ e B (B:22)
The integral in ¢ can be evaluated by introducing the change of variable sin(¢)) := ¢

for 9 € [0,7]. In fact, by using the representation of the beta function, see e.g., §7.4 of
[100],

™

B(p,q) = 2/02 d¥ cos™ () sin®~1(09), vV R(p), R(q) > 0, (E.23)

it is possible to write
1 2\ pu—L ™
(1_t)M2 2 2 . —p—s 1 1—,&—8—{—1
/O dttﬂT: ; dd COS'u(ﬁ)SlH ® (19)25_8 M+§’T
C(p+3) T (55
or (55)

under the restrictions ®(p) > —3 and R(s + p) < 1, which together with the restriction

of equation (E.22) can be simplified to —R(u) < R(s) < 3.
Thus,

cos [(,u + ) g} D(p+s)T (—1_’2‘_5)

VT2 reEs=)
In order to simplify this expression and leave it in terms of Gamma functions only, one
can use the Euler reflection formula on the form (see e.g., §7.4.1 [100])

M) (s) = (E.24)

cos(mz) _ 1 (F.25)

to write

cos [(N + ) g} T (T T (k) ) (E.26)
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and the Legendre duplication formula (see e.g., §7.4.2 from [100]),

1
[(z)T (z + 5) =217%/7T (22), (E.27)
with z = (1 + s)/2 to write
pts=l M+ s+ 1 p+ s
r = r r E.28
e = () e (M) (B.25)
Then, inserting (E.26) and (E.28) into (E.24) one ends up with the desired result
(%)

M) (s) =21 YV —R(p) <R(s) < =. (E.29)

DO W

T ()
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